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Summary

Mobile broadband wireless communication systems (MBWCS) are emerging as
a solution to provide broadband services to users on the move. These systems
are expected to operate in a wide variety of propagation scenarios, at different
mobile speeds, and at various frequency bands. Under such a variety of require-
ments, flexible and efficient channel simulation models will prove fundamental
for the laboratory analysis of MBWCS. Currently, most of the existing channel
simulation models are either too complex as to allow for an efficient performance
investigation of MBWCS, or they cannot be applied to the simulation of some rel-
evant classes of mobile fading channels. To overcome these limitations, we present
in this doctoral a flexible and efficient methodology for the design of channel sim-
ulation models for MBWCS. Such a methodology is based on the sum-of-cisoids
(SOC) approach, an approach that is closely in line with the electromagnetic
plane-wave propagation model.

We build our channel simulators upon a class of ergodic SOC simulation
models. For the computation of the SOC model parameters, we introduce two
simple methods that enable the design of simulation models for mobile fading
channels characterized by any type of Doppler power spectral densities (DPSDs).
The proposed methods are well-suited for the simulation of both single-input
single-output (SISO) and multiple-input multiple-output (MIMO) channels. We
evaluate the methods’ performance with respect to their accuracy for emulating
important statistical functions of the channel, such as the autocorrelation function
(ACF), the envelope probability density function (PDF), and the ACF of the
squared envelope. In the case of MIMO channels, we evaluate the methods’
performance in terms of the approximation of the channel temporal ACF and
spatial cross-correlation function (SCCF). The obtained results demonstrate the
excellent performance of the proposed methods.

This dissertation is also intended to provide a comprehensive treatise of the
theory behind the design of SOC simulation models for mobile fading channels.
In this respect, the statistical properties of SOC channel simulators are thor-
oughly analyzed. Important contribution are given concerning the correlation
properties of the square envelope of SOC simulators. Such contributions include
the derivation of closed-form expressions for the squared envelope ACF of the

xi
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SOC simulation model, and the analysis of the ergodicity properties of the SOC
model’s squared envelope.

We also revisit here the concept of the symbol-spaced tapped line model
(SSTDL) for WSSUS channels. In this regard, we present a discussion on the
problems of SSTDL models, and we propose a simple solution to avoid them.
The usefulness of such a solution is exemplary demonstrated by analyzing the bit
error probability of a multi-carrier code division multiple access (MC-CDMA)

system.
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Chapter 1

Introduction

1.1 Mobile Broadband Wireless Communication
Systems

In the opinion of many technology analysts, such as the authors of [Lee07, Orti07],
the next revolution in the wireless communications industry will be triggered
by the emerging mobile broadband wireless communication systems (MBWCS).
These novel systems will combine the best of modern fixed broadband wireless
access networks [Abic06, Stal04] and third generation (3G) cellular telephony sys-
tems [Rapp02, Robe06] with the aim of providing broadband multimedia services
to users on the move. MBWCS are expected to deliver high-data-rate services,
such as voice over IP (VoIP) and video on demand, to users moving at speeds as
high as those of fast trains [Li07, Bolt07].

Among the initiatives that are currently ongoing toward the standardization
of MBWCS, we can distinguish those carried out within the third-generation
partnership project (3GPP), the 3GPP 2 (3GPP2), the WiMAX Forum™, and
the IEEE 802 group. The 3GPP [3Gwebl] is working on the standardization of
an advanced 3G cellular system called Long-Term Evolution (LTE). LTE is an
evolutionary upgrade of the Global System for Mobile Communications (GSM)
and the 3G Wideband Code Division Multiple Access (WCDMA) cellular system
[Robe06]. Its air interface utilizes an orthogonal frequency division multiple ac-
cess (OFDMA) scheme on the downlink, and a single-carrier frequency division
multiple access (SC-FDMA) scheme on the uplink [Orti07, Schu05]. LTE employs
multiple-input multiple-output (MIMO) transceivers to achieve data rates of up
to 277 Mbps on the downlink and 75 Mbps on the uplink, within a 20 MHz band-
width. It uses spatial division multiple access (SDMA) techniques to increase cell
capacity [Qua08a].

The 3GPP2 [3Gweb2] recently published the specifications of the Ultra Mobile
Broadband (UMB) standard for beyond-3G cellular systems [3gpUMB]. UMB is

1
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an upgrade of the CDMA2000 standard for 3G cellular networks [Robe06]. The
air interface of UMB is based on an OFDMA scheme, and it incorporates MIMO
transceivers to achieve data transfer rates of up to 288 Mbps on the downlink and
75 Mbps on the uplink, within a 20 MHz bandwidth [3gpUMB]. UMB includes
beamforming and transmission modes basing on SDMA.

The WiMAX Forum, an industry-led nonprofit organization, is developing
the Mobile WiMAX standard. Mobile WiMAX is a trimmed version of the
IEEE 802.16e standard for fixed and mobile broadband wireless access networks
[IEEE06]. It defines an OFDMA-based air interface able to deliver information
at peak data rates of 60 Mbps on the downlink and 23 Mbps on the uplink over a
10 MHz bandwidth [Teo07]. A 2 x 2 MIMO configuration is required in order to
achieve such high data rates. Even though the Mobile WiMAX standard has not
yet been released, several trial networks basing on Mobile WiMAX have already
been deployed in several countries around the world, such as USA, Pakistan,
Korea, and Colombia [Goza06, Lee07].

The IEEE 802.20 Task Group is developing a new standard for MBWCS which
will specify an efficient packet-based air interface optimized for the transport of
Internet-Protocol- (IP)-based services [Bolt07]. In turn, the IEEE 802.16m Task
Group is working on a high throughput enhancement for licensed cellular bands
of the 802.16e standard.

We summarize the main features of LTE, UMB, and Mobile WiMAX in
Table 1.1, whereas Table 1.2 overviews the target characteristics of the IEEE
802.16m and IEEE 802.20 standards. An overview of the 802.16e standard is
also shown in Table 1.2.

1.2 Channel Simulation Models

1.2.1 The Need for Channel Simulation Models

In order to get insights into the problems that affect the performance of MBWCS,
or any other type of wireless communication systems, one often has to resort
in practice to the use of computer simulators. Computer simulators provide
a powerful, reproducible, and affordable way to assess the system performance.
They can be used as well to verify the correctness of results obtained analytically.

Choosing a proper channel simulation model is fundamental for the laboratory
analysis of MBWCS, as most of the problems affecting the performance of mobile
communication systems, e.g., path loss, shadowing, and signal fading, are caused
by the channel [Skla88]. The importance of channel simulation models is such that
the European Telecommunications Standards Institute (ETSI) has recently issued
a document with specifications for the design of channel simulators for MBWCS
[3gpSCM]. In view of the recommendations in [3gpSCM], and taking into account
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Table 1.1: Air Interface Specifications of LTE, UMB, and Mobile WiMAX

Characteristics | LTE \ UMB | Mobile WiMAX
Transmission OFDMA on the OFDMA and an OFDMA
modes uplink and alternative mode
SC-FDMA on the based on CDMA
downlink
Bands Licensed bands Licensed bands Licensed bands
below 2.6 GHz below 2.6 GHz between 2.3 and
3.5 GHz
Bandwidth

Various, ranging
from 1.25 MHz to

Various, ranging
from 1.25 MHz to

Various, ranging
from 1.25 MHz to

20 MHz 20 MHz 10 MHz
Smart antenna MIMO (2 x 2, MIMO (2 x 2, MIMO (2 x 2)
techniques 4 x 4), SDMA*, and | 4 x 4), SDMA*, and
beamforming beamforming
Compatibility Scalable from GSM 1xEV-DO and
with other and WCDMA CDMA2000 1X
systems cellular networks cellular networks

Standard status

Currently ongoing

Released in 2007

Currently ongoing

Sources: [3gpUMB, Goza06, Li07, Qua08a, Teo07].
* SDMA and MIMO are complementary to each other. They are not used together.

Table 1.2: Air Interface Specifications of the standards IEEE 802.16e, IEEE
802.16m, and IEEE 802.20

Characteristics | IEEE 802.16e | IEEE 802.16m | IEEE 802.20

Transmission Three alternatives: OFDMA OFDMA
modes single-carrier,
OFDM, and
OFDMA
Bands Licensed bands Licensed bands Licensed bands
suitable for below 6 GHz below 3.5 GHz
mobility below
6 GHz
Bandwidth

Various, ranging

Various, ranging
from 1.25 MHz to

Various, ranging
from 5 MHz to

from 1.25 MHz to

20 MHz 20 MHz 20 MHz
Smart antenna MIMO (2 x 2) MIMO (2 x 2, MIMO (different
techniques 4 x 4) and configurations) and
beamforming beamforming
Compeatibility

802.16e networks
operating in
OFDMA mode
Currently ongoing

Sources: [Bolt07, Goza06, IEEE06].

802.11a/g standard

Standard status Released in 2006

Currently ongoing
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the characteristics of standardized channel models for MBWCS [Alme07], such
as the COST 259 [Corr01, Moli06] and the COST 273 [Corr06], we have that a
channel simulation model for MBWCS should meet the following:

e They should be able to reproduce the statistical properties of direction-
selective mobile fading channels.

e They should be adequate for the simulation of macrocell and microcell
mobile fading channels.

e They should be flexible and simple enough as to allow for the evaluation
of MBWCS operating in environments that exhibit propagation conditions
that change quite often during active sessions.

e They should be well-suited for the performance assessment of narrowband
and wideband MIMO systems.

e They should be well-suited for the performance assessment of multicarrier
single-input single-output (SISO) and MIMO systems.

1.2.2 The Sum-of-Cisoids Channel Simulation Approach

Several different models exist that allow for a proper simulation of mobile fading
channels, including:

e Models based on the Cholesky decomposition algorithm [Erte98, Beau04].
e Models based on the IFFT algorithm [Youn00].

e Models based on the autorregresive filtering concept[Badd05, Badd04].

e Models based on ray tracing [Cora97].

However, simulation models based on the SOS principle introduced by Rice
[Rice44, Riced5] are particularly attractive for the performance evaluation of
MBWCS. In addition to providing an excellent basis for the simulation of tempo-
rally correlated narrowband channels [Jake74, Pae02a, Pate05], the SOS princi-
ple can easily be applied to the simulation of frequency-selective [Hohe92, Yip95,
Wang07] and space-selective [Han02, Paet01, Pae04a, Pae08a] radio channels.
The design of accurate and efficient SOS-based simulators for mobile fading
channels has been a topic of research of several books and papers, e.g., [Jake74,
p. 70], [Pae02a, ch. 5], and [Pate05, Hohe92, Yip95, Wang07, Han02]. Nev-
ertheless, most of the existing SOS-based simulators have been developed on
the assumption that the channel’s Doppler power spectral density (DPSD) is

symmetrical with respect to the origin. This poses a serious restriction, since
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it has been observed that the DPSD of real-world channels is in general non-
symmetrical [Kott04, Abd02a, Zhao03, Blau06]. Moreover, simulation models
for fading channels having asymmetrical DPSDs are necessary to assess the per-
formance of mobile communication systems under non-isotropic scattering condi-
tions [Pae04a, Miti04]. To close this gap, a new class of SOS channel simulators
that are able to produce complex-valued waveforms with cross-correlated inphase
and quadrature (IQ) components—as required for the synthesis of channels char-
acterized by asymmetrical DPSDs—was introduced in [PaetO1]. SOS models
of such a class, which are known as sum-of-cisoids (SOC) models [Paet07], are
closely in line with the plane-wave propagation model [Saun07], and have already
been adopted as the core structure of several space-selective channel simulators
[Paet01, PaeO4a, Pae08a]. Unfortunately, the existing parameter computation
methods for SOC fading channel simulators with asymmetrical DPSD rely upon
optimization techniques that make the determination of the model parameters
a complex and time-consuming task. The development of new methods, under
the constraint of simplicity and accuracy, is therefore desirable to facilitate the
performance analysis of MBWCS.

1.3 Goals of the Doctoral Project

In this Doctoral thesis, we aim at developing accurate and efficient SOC chan-
nel simulators for MBWCS. The proposed simulators should fulfill the following

requirements:

e They should enable the simulation of mobile fading channels characterized
by symmetrical and asymmetrical DPSDs.

e They should be adequate for the simulation of fading channels under line-
of-sight (LOS) and non-line-of-sight (NLOS) conditions.

e They should be suitable for the performance analysis of MBWCS based on
SISO and MIMO technology.

e The determination of the model parameters should be done in a simple and

efficient manner.

To accomplish these goals, we propose two simple and effective parameter com-
putation methods for the design of SOC simulation models for mobile fading
channels with arbitrary DPSDs. We will show that the proposed methods emu-
late the statistical properties of SISO and MIMO channels with high accuracy.
It is also the objective of this dissertation to provide a comprehensive treatise
of the theory behind the design of SOC simulators for mobile fading channels.
In this respect, we present a thorough analysis of the statistical properties of
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SOC channel simulators for mobile Rician fading channels having a time-variant
LOS component. So far, the statistical properties of SOC Rician fading channel
simulators have been studied by considering a time-invariant LOS component.
Particularly, important contributions are given regarding the correlation proper-
ties of the squared envelope of SOC simulation models for Rician fading channels.
This includes closed-form solutions for the squared envelope autocorrelation func-
tion (ACF) of SOC channel simulators, and a detailed analysis on the ergodicity
properties of the squared envelope of the simulation model.

1.4 Organization of the Manuscript

The outline to the rest of the manuscript is as follows. In Chapter 2, we re-
view the characteristics and the statistical properties of a narrowband mobile
Rician fading channel that we will consider as a reference model to design the pa-
rameters computation methods proposed in this dissertation. In addition to the
correlation and spectral properties of the channel model, the review presented in
Chapter 2 includes information about the fading statistics, including the envelope
probability density function (PDF), the level crossing rate (LCR), the average
duration of fades (ADF), and the squared envelope ACF. In Chapter 3, we present
a stochastic SOC simulation model suitable for the simulation of the reference
model described in Chapter 2. Then, in Chapter 4, we introduce our parameter
computation methods. In Chapter 5, we show that such parameter computation
methods can be applied to the simulation of narrowband mobile MIMO fading
channels. We demonstrate in that chapter that the proposed methods produce
excellent results concerning the emulation of the correlation properties of MIMO
channels. The design of simulation models for wideband MIMO channels is also
discussed in Chapter 5. In Chapter 6, we deal with the simulation of wideband
channels. Finally, we summarize the main contributions of this dissertation in
Chapter 7.



Chapter 2

The Reference Model

2.1 Introduction

This chapter describes the characteristics and statistical properties of a narrow-
band mobile Rician fading channel model that we will consider as reference model
in subsequent chapters to design our channel simulators. The chapter reviews im-
portant statistical functions of the model, such as its ACF, DPSD, envelope PDF,
LCR, and ADF. In addition, it reviews the channel’s average Doppler shift and
Doppler spread, as well as the ACF of the channel’s squared envelope.

The channel model herein described is based on the assumption that in a mi-
crocellular /macrocellular small-scale propagation scenario, the narrowband sig-
nal seen by the mobile terminal (MT) is composed of a specular plane wave
and a collection of scattered plane waves that reached the MT’s antenna at the
same time but through different paths. Such a modeling approach was origi-
nally proposed by Clarke in [Clar68] for characterizing non-frequency-selective
mobile SISO channels, and it was extended afterwards by other researchers to
describe narrowband mobile MIMO channels [Chen00, Shiu00, Abd02b], as well
as to characterize three-dimensional mobile SISO channels [Auli79, Pars00].

The statistical properties of the aforementioned Rician fading channel model
are studied in a number of papers and books, but mostly under the assumption
of isotropic scattering, e.g., [Jake74, Rapp02, Auli79, Pars00]. In contrast, the
review presented here covers both isotropic and non-isotropic scattering scenarios.

2.2 The Narrowband Rician Fading Channel Model

We model the non-frequency-selective mobile fading channel in the equivalent
complex baseband by a complex Gaussian process' v(t), which characterizes a

!Throughout this dissertation, we will make use of bold symbols and letters to denote ran-
dom variables and stochastic processes, whereas we will employ normal symbols and letters for
constants and deterministic processes.
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two-dimensional small-scale propagation environment where the scattering is not
necessarily isotropic. We in turn model the process v(t) by a superposition of
a stationary zero-mean complex Gaussian process p(t) and a time-variant deter-
ministic process m,(t), i.e., ¥(t) = p(t) + m,(t), where the random process p(t)
describes the diffuse part of the channel due to scattering and m,(t) characterizes
its specular part.

On the basis of the central limit theorem [Papo02, p. 278], and following
Clarke’s scattering propagation model [Clar68], we can express the channel’s
diffuse part in terms of a sum of scattered azimuthal plane waves as follows:

N

p(t) = lim > enexp {j(2nfnt +6,)} (2.1)
n=1

where the nth plane wave is characterized by a cisoid with a random gain ¢,, a
random phase 8,,, and a random Doppler frequency f,. According to Clarke’s
model [Clar68], the cisoids’ phases 8,, are independent and identically distributed
(ii.d.) random variables, each having a uniform distribution over [—7, ), while
the gains ¢, are given such that E{c;} = o /N for all n = 1,..., N, where o,
is the mean power of the channel due to scattering (0 < o < 00); E{-} denotes
statistical expectation. In turn, the Doppler frequencies f,, are defined as

fo & faoaxcos(an), Vn=1,....N (2.2)

where a,, is the random AOA of the nth incoming wave, and fnax stands for
the maximum Doppler frequency shift induced on the channel’s multipath com-
ponents by the Doppler effect (fmax > 0). The AOAs a,, introduced above are
assumed to be i.i.d. random variables having some given PDF po (), « € [—7, 7).
The gains ¢, phases 0,,, and AOAs a,, are furthermore considered as being mu-
tually independent.

On the other hand, we model the specular component m,(t) through a sin-

gle cisoid with a deterministic gain p, phase 6,, and Doppler frequency f, =
Jmax cos(a,), where 6, a, € [—7,m), and 0 < p < o0.
Under such considerations, the channel model can be written in the form
N
v(t) = ,/\/l'linoo ch exp {j(2nfnt +0,) } +pexp {j(2nfot +6,)} . (2.3)
n=1

mp(t)
n(t)

One can easily verify from the expression above that the mean value m,(t) =
E{u(t)} of v(t) is equal to m,(t), that is, my(t) = m,(t), whereas its variance
Var{v(t)} & E{|jv(t)—m,(t)]*} equals 02, i.e., Var{v(t)} = Jﬁ. In turn, the power
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of v(t) is given by P,(t) £ E{|v(t)|*} = 02, where 02 = Uﬁ + p?; | - | indicates

v

complex absolute value. We refer the reader to [Clar68, Jake74] for details on the
physics behind (2.3). There, the suitability of the model for describing real-world
channels is also discussed.

2.3 Statistical Characterization of the Reference
Channel Model

2.3.1 ACFs

The complex Gaussian process v¥(t), which acts in this dissertation as a refer-
ence channel model, can be characterized by means of its ACF 1y, (t1,t2) =
E{v*(t1)v(t2)}. It is straightforward to verify that the ACF of v(t) satisfies

Tuu(tlth) = Tuu('r) (24)
= () + o exp {j2m f,7} (2:5)

where 7 = to — 1, and 7,,(7) is the ACF of the channel’s diffuse component
p(t); the notation r44(7) stands for the time-origin independent ACF rge(7) 2

*

E{x*(t)x(t + 7)} of a stationary random process z(t), and the operator (-)
indicates complex conjugation. One can easily show for the latter ACF that

Tup(T) = O'iE{ exp (727 fmax cos(a)T)} (2.6)

where @ is any arbitrary AOA in {a, }_,. Furthermore, since the cisoid exp(j2n
- fmax cos(@)T) is an even function of e, we can present (2.6) in the form

™

Tup(T) = 203/ga(a)exp(j27rfmaxcos(a)7)da (2.7)
0

with go(a) 2 [pa(@) + pa(—a)]/2 denoting the even part of the PDF py(a) of a.
Alternatively, we can write
fmax
) = b [ () explizasriar (28)
7fmax

where p¢(f) is the PDF of the random Doppler frequencies f,, defined in (2.2).
Such a PDF is found to be equal to

ga(a1ecoS(f/ fmar))
fmax \Y4 1- (f/fmax)2

ps(f) = 2rect(f) - (2.9)
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The function rect(f) in (2.9) stands for the rectangular function, which we define
as rect(f) =1 for |f| < fmax, and rect(f) = 0 for |f| > fmax. It is worth noticing
that the ACF of the diffuse component u(t) meets

Pup(T) = [P (7) + Tuong (1)] +j[7"mucg (T) = Tuows (7)]
= 20 (T) + FTurpq (7)) (2.10)
where
Turnr (T) = Tpoug(T) = Uﬁ/ga(a)cos (27 fimax cos(a)T) da (2.11a)
0
rmuQ(T) = —r“QM(T) = Uﬁ/ga(a) sin (27 fiax cos(a)T) do (2.11b)
0

are the ACFs and cross-correlation functions (CCFs) of the IQ components of
p(t), denoted by pr(t) and pg(t), respectively. The CCF of any pair of random
processes z(t) and y(t) is defined here as r4y(7) £ E{z*(t)y(t + 7)}. It becomes
evident from (2.10) and (2.11) that if p;(t) and pg(t) are uncorrelated, then the
ACF 7, (7) of u(t) will be an even and a real-valued function; otherwise, it will
be complex-valued and hermitian symmetric.

From the results presented in (2.5) and (2.8), we obtain

fmax

rw(T) = JZ / pf(f)exp{j27rf7}df+pzexp{j27rfp7}. (2.12)

_fmax

We recall that a random process is wide-sense stationary (WSS) when its mean
value is constant and its ACF depends only on the time difference 7 [Leon94,
p. 356]. Since the mean value of v(t) is equal to m,, (t) = m,(t) = pexp{j(2r ft +
0,)} [cf. Sec. 2.2], and 7y, (t1,t2) = 7, (7), it follows that the reference model is
WSS process if any of the conditions stated below is fulfilled?:

Condition 2.1 The received signal is solely composed of scattered waves, so that
v(t) = p(t), and therefore my(t) = 0.

Condition 2.2 The AOA of the specular component is equal to £m/2, i.e., o, =
+90°. In such a case, we obtain my(t) = pexp {jﬁp}, which is a time-independent
quantity.

Condition 2.1 leads in fact to the well-known Rayleigh fading channel model
[Pae02a, Chap. 3]—a model that is widely used for assessing the performance of

2The reference model will be strict-sense stationary (SSS) indeed, since v(t) is a Gaussian
process [Leon94, p. 360].
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mobile communication systems [Hou04, Choi01]. We will pay special attention to
such a particular case—which we will refer to as the NLOS case—because of its
relevance. Condition 2.2, on the other hand, is related to very specific scenarios,
and we will not devote further attention to that case.

2.3.2 PSDs

The channel model described by v(t) can alternatively be characterized through
its PSD Sy, (f). It is shown in [Mill04, pp. 373-375] that the PSD and the
ACF of a random process form a Fourier transform pair provided that the ACF
depends only on the time difference 7. Since this is the case for the ACF ry, (1)
of v(t) [see (2.12)], we find by substituting r,,(7) from (2.12) into S, (f) =
J75 ru(T)exp{—j2m fr}dr that

Sw(f) = opps(f) +p°6(f = f,) (2.13)
o (arccos(f/ fmax)) + p25(f . fp) (2.14)

fmax 1- (f/fmax)2

where d(-) is the Dirac delta function. This result implies that the PSD of v(¢)
is confined to a bandwidth of 2 fiax, as |fp| < fmax and pg(f) = 0 for |f| > fuax-
The channel’s PSD is often referred to as the DPSD due to the relationship
between Sy, (f) and the distribution of the signal power in the Doppler frequency

= 2airect(f) .

domain. We will adopt such a terminology from this point onwards.
For the special case m,(t) = 0, Sy, (f) reduces to the DPSD

ga(arccos(f/fmax))
fmax 1- (f/fmax)2

Suu(f) = 2aﬁrect(f) . (2.15)

of u(t). For this case, we can observe from classic Fourier theory (see [Brig88,
Sec. 3.6]) that if the IQ components of u(t) are uncorrelated, meaning that r,,(7)
is even and real-valued, then Sy, (f) will be symmetrical with respect to the origin.
On the contrary, if pr(t) and pg(t) are mutually correlated, then Sy, (f) will be
asymmetrical. In this respect, it is worth noticing that measurement campaigns
carried out in different propagation scenarios have shown that the DPSDs of
real-world NLOS channels are in general asymmetrical [Kott04, Zhao03, Blau06].

2.3.3 Average Doppler Shift and Doppler Spread

The first moment and the squared-root second central moment of Sy, (f) define
the channel’s average Doppler shift A,, and Doppler spread D,,,, respectively.
These two quantities play an important role in the investigation of problems
related to the time-variant behavior of the channel, such as speed estimation
[Moha05] and frequency synchronization [Cai06, Niss06]. One can show by taking
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account of the Fourier transform relationship between Sy, (f) and 7,,(7) that

o T FSw()df
RO W
- j%% (2.16)
2
D,,,, N f Sw/ [f - Auu] df
f Suu
1 (0 Fu(0)
- ) (e) e (247

where the single and double overdots denote the first and second derivatives
with respect to 7, respectively. Interestingly, (2.16) and (2.17) indicate that the
average Doppler shift and Doppler spread of v(t) can unequivocally be determined
from the value, slope, and curvature of 7,,(7) at the origin (7 = 0).

In a similar way, one can show that the average Doppler shift A,,, and Doppler
spread Dy, of the diffuse component p(t) are equal to

'y fOO fSIJIJ ) f
A = f Suu(f
Turpo (0
_ u:;e; ) (2.18)
M
boa | SN - AW}Qdf
H f Suu

- - (s f;;‘;fi?)- @19

We took account of the relationships 7, (0) = 27, (0) and 7, (0) = 27, (0)

in writting the previous expressions, where

™

Turpo(0) = 27T0—3,fmax/ga(a) cos(a)da (2.20a)
0
Fuu (0) = —Jﬁ(Qmeax)Q/ga(Oé)COS2(()¢)dOé. (2.20Db)
0

It becomes evident from (2.18) that if the IQQ components of u(t) are uncorrelated,
meaning that 7,,,,(7) = 0, then Ay, = 0. This was to be expected, since the
DPSD of p(t) is symmetrical under such conditions.
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2.4 Statistical Characterization of the Signal Fading

The design of robust transceivers for mobile communication systems requires
knowledge on the statistics of the signal fading. In this regard, explicit infor-
mation about the distributions of the channel’s envelope and phase, LCR, and
ADF is of utmost interest, as these statistical functions play an important role in
the design of carrier detection/tracking [Brow96], channel codification [Edba89],
and diversity techniques [Rapp02, Sec. 7.10], [Jake74, Sec. 6.3], just to give a few
examples. Information about the ACF of the channel’s squared envelope is also
relevant, since this function gives insights into the carrier-to-noise-ratio (CNR)
fluctuations produced by noisy fading channels [Pars00, p. 129].

2.4.1 PDFs of the Channel’s Envelope and Phase

2.4.1.1 First-Order PDF of the Envelope

Concerning the distribution of the reference model’s envelope £(t) = |v(t)|2, one
can show by proceeding as in [Pae02a, Sec. 6.1.1] and [Auli79] that irrespective
of the channel’s correlation properties, the first-order PDF p¢(z;t) of §(t) equals

2,2
22—~ (2z-p
pe(z) = —e IO( ol z>0 (2.21)
I I

where Iy(-) is the modified Bessel function of the first kind and order zero. Equa-
tion (2.21) can be identified as the Rice distribution [Proa0l, p. 46], and it in-
dicates that the channel’s envelope £€(t) is a first-order stationary process, since
pe(2;t) = pe(2). The PDF given above can be rewritten in terms of the ratio
between the powers of the specular and diffuse components as follows

pe(z) = Mjl) - exp {—CR - @} Iy (22 cr(er + 1)) (2.22)

Oy v Oy

for z > 0, where 02 = Ji + p? is the total power of the channel, and cp = p?/ Uﬁ
is the so-called Rician factor, which is an indicator of the link quality (the higher
the Rician factor, the higher the quality of the wireless link).

For the NLOS case (cg = 0), the PDF in (2.22) reduces to the PDF p¢(z) of

the envelope () = |u(t)| of the diffuse component. Such a PDF is given by
pe(z) = —e %, z>0. (2.23)

Equation (2.23) can in turn be recognized as the Rayleigh PDF [Proa0O1, p. 44].
Figure 2.1 shows graphs of the channel’s envelope obtained by considering
cr € {0,2,4}, 02 = 1, and fuax = 91 Hz (corresponding to a carrier frequency
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of 1.8 GHz and a MT traveling at around 54 km/h). The PDF of §(¢) defined in
(2.22) is plotted also in that figure for the same values of cg and o2.

(a) (b)
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Figure 2.1: (a) Channel’s envelope £(t) (b) and its first-order PDF pg(z) for
different Rician factors cg.

2.4.1.2 First-Order PDF of the Phase

In a similar way, one can show that the first-order PDF py,(6;t) of the channel’s
phase 9 (t) = arg{v(t)} is given by [Pae02a, Sec. 6.1.1.1], [Auli79)

2

_
o2 P2 2
e ‘i p — L5 sin®(0—-2m fpt—6,)
0;t) = + cos (0 —2nf,t —0,)e i
pzp( ) o \/EO’M ( fp p)
-erfc( L cos(f — 2m f,t — Hp)), —r<0<m (2.24)

Ou

where erfc(z) denotes the complementary error function, which is defined as

oo
2
erfc(z) = N /exp {—y*} dy. (2.25)
x
Such a PDF can alternatively be presented in terms of the Rician factor as follows
e R

CR —cpsin?(0—2m fyt—0
Gy +\/Ecos(0—27rfpt—0p)e crsin”(6-2m fyt=0)

-erfc (—y/crcos(0 — 2nfyt —0,)) , —r<6<m (2.26)

py(0it) =

An inspection to (2.26) reveals that the correlation properties of v(¢) do not
influence the PDF of 9(t). Besides, (2.26) shows that the channel’s phase is not
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a first-order stationary process, because the PDF py(6;t) of 9(t) is in general
time-dependent. Nevertheless, the PDF of 9(¢) happens to be time-independent
if either Condition 2.1 or Condition 2.2 [see Sec. 2.3.1] is observed. In particular,
if Condition 2.1 is met, so that cg = 0, then

pyp(0;t) = pe(0) (2.27)
= % —T<f<m (2.28)

where p,(0) is the first-order PDF of the diffuse component’s phase ¢(t) £
arg {pu(1)}-

The phase of the channel and its first-order distribution py,(0;t) are depicted
in Fig. 2.2 for 02 = 1 and cp € {0,2,4}. The graphs of py(6;t) presented there
correspond to the time instants t = 0 s and ¢t = 0.25 s.

1.2
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Figure 2.2: (a) Channel’s phase #(t) (b) and its first-order PDF py(6;t) for
different Rician factors cg (f, = 65 Hz and 6, = 0°).

2.4.2 LCR and ADF

The first-order PDF's of the envelope and phase of ¥(¢) do not provide information
about the coherence or rapidity of the signal fades, as both PDF's are blind to the
channel’s correlation properties. Such an information, which is fundamental for
the design of bit and symbol interleaving schemes [Proa0l, pp. 467-470], should
instead be acquired from the LCR and ADF of the channel’s envelope. The LCR
gives a measure of the number of times the channel’s envelope crosses a given
level r with positive (or negative) slope within one second, whereas the ADF is
a measure of the average time the envelope remains below that level.
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2.4.2.1 LCR

In accordance to Rice [Rice44], the LCR Ngr (r) of the envelope &(t) is to be
computed for a given signal level r > 0 by evaluating

Ne(r) = / &'peer (r,€)d€’ (2.29)
0

where pge/(€,€') is the joint PDF of £(t) and its derivative §'(t) = d§(t)dt (the
notation (-)" indicates time derivate). The analytical solution of (2.29) was derived
in [Pae02a, Sec. 6.1.1.2] for the envelope of a complex Gaussian process having
essentially the same statistical properties as v(t). Based on the result there

presented, we can write

r(1+ cr)v/8bo r2(cr +1)
NE(T) = Wexp{_CR—T}
/2 ,
2 .
< [ cost (lmws@)> | {exp { - ealtors sy
Ov cr+1
0
C;TC_'_ 1a00y sin(y) - erf( CRCi 1a00,, Sin(y)> }dy (2.30)

for r > 0, where

o = 2 (o1 Prg) o

. 2,
by = —TMM(O) rﬁI#Q(O) (2:32)

)
O

and erf(z) is the error function, which is defined as

erf(z) = %/exp{—yQ}dy. (2.33)
0

Equation (2.30) shows that N¢(r) do not depend on the exact shape of the ACF
of v(t), but only on its value, slope, and curvature at the origin. For the NLOS
case (cgr = 0), Ng¢(r) converges to the LCR N¢ of the envelope ((t) of u(t). By
taking cg = 0 in (2.30), it can be shown that N¢ is equal to

b
Ne = \/ﬁ-pc(r), r>0 (2.34)

where p¢(r) is the Rayleigh PDF [see 2.23]. Interestingly, (2.34) shows that the
LCR of the diffuse component is proportional to the Rayleigh PDF.
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2.4.2.2 ADF

On the other hand, the ADF T¢(r) is to be computed by evaluating the quotient

Te(r) = (2.35)

where P(z) £ [ pe(y)dy is the cumulative distribution function (CDF) of the
Rice process £(t). Such a CDF is equal to [Proa0l, Eq. (2.1-142)]

_ 12+(\/§7‘/o'y,)2

Pe(r) = 1- / xe 2 Iy <x\/§£) dx. (2.36)
V2r/oy
For the particular case cg = 0, we find that T¢(r) simplifies to the ADF T¢(r)

of the envelope ((t) of the diffuse component pu(t). For this latter function, we
find the closed-form solution

ol 2 T
T —_F |_ ec
¢(r) 2r Fugpr (0) ‘

TN N

- 1) . r>0. (2.37)

2.4.3 ACF of the Channel’s Squared Envelope

Regarding the ACF rezg2(ty,t2) = E{€%(t1)€%(t2)} of the channel’s squared enve-
lope £€2(t), it is shown in Appendix A that

7“5252 (tl, tz) == 7“5252 (7') (238)
40263
= 7ree2(T) + C}{Vi {rmm (1) cos (27 f,7)
4
. cr oy, (cr +2)
g (7) sin (27 f,7) } + “lent 12 (2.39)
where
ol 2
reae(T) = cn+ 12 + |7 (7)| (2.40)

is the ACF of the squared envelope ¢2(t) £ |u(t)[? of u(t); the correlation func-
tions 7y, (1) and 7y, (7) are defined in (2.11). It is worth mentioning that if
the 1Q components of u(t) are uncorrelated, so that 7,,,,(7) = 0, then (2.39)
and (2.40) reduce to the expressions presented in [Pars00, p. 129] and [Auli79]
for the squared envelope’s ACF of isotropic scattering channels.

We observe that the channel’s squared envelope £2(t) is a WSS process, since
its ACF £2(t) depends only on 7 and its mean value mg2(t) £ E{€%(t)} can easily

be found to be time-invariant and equal to oy, i.c., mg(t) = op.
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2.5 Distributions of the AOA and Particular Cases

In order to test and evaluate the performance of the simulation models pro-
posed in this thesis, it is necessary to specify a concrete distribution for the
random AOAs a,. In this dissertation, we will consider two widely accepted
AOA distributions, namely, the von Mises distribution [VonM18], and the Lapla-
cian distribution [Kotz01]. We will concisely describe the characteristics of these
distributions in the remaining of this chapter, and we will analyze also the re-
sulting correlation and spectral properties of u(t). We restrict our attention to
the diffuse component because the ACF and DPSD of v(t) can easily be obtained
once the ACF and DPSD of pu(t) are known—see (2.5), (2.14), and (2.15). Be-
sides, we observe that the average Doppler shift A,, and Doppler spread D,,, of
v(t) can be written in terms of the corresponding averaged Doppler shift A, and
Doppler spread D,,, of u(t) as follows:

Ay = A/J.,u + pzfp (2'41)
Dy, = \//)pr2 + (Dpp)? + (App)? — (Aww)?. (2.42)

To prevent confusions with the notation, we will make use of the superscripts
()™M and ()™ to indicate whether the statistics of u(t) are to be associated
with the von Mises or the Laplacian AOA distributions.

2.5.1 The von Mises PDF of the AOA and the Associated ACF
and DPSD of the Channel’s Diffuse Component

The von Mises PDF is a distribution for angular (circular) variates [Wats82] that
was originally introduced by Richard E. von Mises to study deviations of atomic
weights from integer values [VonM18]. This distribution has widely been in use
in the field of directional statistics, and its applications span from geophysics
to vital statistics [Gumb54, Upto73]. It is also known as the circular normal
distribution—as it is analogous in many respects to the normal distribution for
linear variates [Gumb53], and it includes other important distributions as special
cases, such as the uniform, cardioid, and wrapped Gaussian [Mard99]. The use
of the von Mises PDF to model the AOA statistics of mobile fading channels
was proposed in [Abd02a]. In that paper, the authors provide evidence of the
suitability of such a PDF to match measured data.
The von Mises PDF and its even part are given by

exp{k cos(a — mgy)}
27TIQ(I-€)
exp{k cos(a) cos(mq)}
27TIQ(I-€)

lI>

pa (@) (2.43)

R () -cosh (ksin(a) sin(mgy))  (2.44)
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respectively, where o € [—m, ), m, € [—m, ) denotes the mean AOA, and x > 0
is a concetration parameter determining the channel’s angular spread. Following
(2.15), one can readily verify that

SlF) = xect (f) - cosh (s sin(ma) VI = (F/ frmr)?)

0, exp {x cos(mq) f / fmax }

X (2.45)
meaXIO('%) V 1- (f/fmax)2
whereas, by using (2.7), one may demonstrate that
Jﬁfo <\//-€2 — (27 finaxT)? + JATE fimax Cos(ma)7'>
T () = (2.46)

I()(KZ)

It is worth noticing that for k = 0, the DPSD shown in (2.45) reduces to the
well-known U-shaped DPSD

0.2

S = rec . H 2.47
lf) = xeet (1)~ Ty (247

characterizing isotropic scattering channels [Clar68], whilst the ACF in (2.46)
simplifies to

Tup(T) = Jﬁ Jo(27 finaxT) (2.48)

where Jy(-) is the Bessel function of the first kind and order zero.
On the other hand, we find by following (2.18) and (2.19) that the diffuse
component’s average Doppler shift AZ}L\/{ and Doppler spread Dzﬁ/{ are given by

Am/[ = Jfmax Cos(ma)il)gz; (2.49)
2 k[Io(K) + I3(k)] cos®(ma
DX[I:/[ — {KII;?::) |: [ 0( )+ 2(2 )] ( )
—-1/2

+1 (k) sin2(ma)} — (AXIEA)Q} (2.50)

where I1(-) and I2(-) denote the first and second order modified Bessel functions,
respectively. We observe that if xk = 0, then A:ﬁt\/[ =0 and DIYM = frax/ V2.
Figures 2.3-2.5 show how the von Mises PDF and the resulting ACF and
DPSD of pu(t) look like for different combinations of the parameters m, and
k. The graphs presented in those figures were computed by choosing Jﬁ =1
and fhmax = 91 Hz. They are representative of scattering propagation conditions
ranging from isotropic (m, = 0 and k = 0) to extremely non-isotropic (mqy, = 0
and k = 20). We can see in Fig. 2.5 and deduce from (2.45) that the diffuse
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Figure 2.3: The von Mises PDF of the AOA.
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Figure 2.4: ACF of the channel’s diffuse component, r,,(7), by considering the
von Mises PDF of the AOA with parameters m, and k.

component’s DPSD is symmetrical only when x = 0 and/or m, = £90°, which
happen to be the only values of m,, and & for which the ACF of u(t) is real-valued.
This is in line with the statements made in Section 2.3.1 about the properties of
the DPSD of u(t). The corresponding average Doppler shift and Doppler spread
of p(t) are presented in Table 2.1.

2.5.2 The Laplacian PDF of the AOA and the Associated ACF
and DPSD of the Diffuse Component

Another relevant model for the AOA statistics of mobile fading channels is given
by the (symmetrical) Laplacian distribution [Pede97, Spen00, Aspl06]. Such a
PDF is used in the field of linear statistics to model data with long tails, and
its applications range from astronomy to biological sciences [Kotz01]. The use
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Figure 2.5: DPSD of the channel’s diffuse component, Su.(f), by considering
the von Mises PDF of the AOA with parameters m, and k.

Table 2.1: Average Doppler shift AX&VI and Doppler spread D:ﬁ‘v{ of the channel’s
diffuse component by considering the von Mises PDF of the AOA

(fmax = 91 Hz).

Parameters (mq,x): | (0°,0) | (0°,5) | (0°,20) | (0°,10) | (30°,10) | (90°,10)
A‘Y}L\/I (Hz): 0 81.297 88.695 86.322 74.757 0
D‘Y}L\/I (Hz): | 64.346 | 13.857 3.2606 6.6239 15.142 28.027

of this distribution to characterize the AOA statistics of fading channels was
first proposed in [Pede97]. There, the authors demonstrated the goodness of fit
of such a distribution by direct comparison against measured data collected in
outdoor environments. The validity of the Laplacian model has also been tested
and corroborated by other researchers [Spen00).

The Laplacian PDF of the AOA has the form [Pede97, Spen00]

1 { lo|v/2

LA
Pa (@) -

}, a €[~ ) (2.51)

Os

where the parameter o5 > 0 controls the angular spread, and
cs = O'S\/§{1 — exp (—*{%’r)} (2.52)

is a normalization quantity that guarantees ffooo piA(a)da = 1. This PDF is
depicted in Fig. 2.6 by considering o5 € {0.3,0.5,1,5}. These values are repre-
sentative of scattering propagation conditions that vary from moderated (o5 = 5)
to severe non-isotropic scattering (os = 0.3).

The PDF defined in (2.51) is itself an even function (this is clear, since

piA(—a) = pkA(a)). Thus, one can show, by substituting pL*(a) from (2.51)
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Figure 2.6: The Laplacian PDF of the AOA.

into (2.15), that

203 exp { —v/2arccos (f/ fmax) /0s }
Cs fmaxv/ 1 — (f/fmax)2 .

In contrast to the case of the von Mises PDF, the ACF of pu(t) cannot be evaluated
analytically when the AOAs of the channel’s multipath components follow the

S};ﬁ(f) = rect(f)- (2.53)

Laplacian distribution. Instead, one has to use numerical methods to solve

Sfmax
A = / SLA(f) exp{j2n f7}df. (2.54)

_fmax

Except by the additional work, the numerical evaluation of (2.54) does not pose
any problems, since modern computers and programming languages—such as
MATLAB®can accomplish the task easily.

Regarding the average Doppler shift Ah;} and Doppler spread D{;ﬁ of u(t),
we find by following (2.18) and (2.19) that

LA fm x\/gas —7'(\/5 Os

0_5\/§ (1 o 6_71—\/5/0—5)

1 >
T+ 207)

9 -1/2
LA max LA\2
DA — {—2 —(AW)} . (2.56)

Figures 2.7 and 2.8 show graphs of ]r};ﬁ(T)] and S{;f}( f) obtained for the
same values of o, as considered for the curves of p*(a) depicted in Fig. 2.6.
The results obtained for the corresponding average Doppler shift and Doppler
spread are presented in Table 2.2.
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Figure 2.8: DPSD of the channel’s diffuse component, Su.(f), by considering
the Laplacian PDF of the AOA with parameter o;.

2.6 Chapter Summary and Conclusions

In this chapter, we reviewed the characteristics and statistical properties of the
narrowband Rician fading channel model that we will use as reference model to
design the parameter computation methods proposed in this dissertation.

It was shown in Section 2.3 that the ACF of the complex Gaussian process
v(t) characterizing our reference model does not depend on the choice of the
time origin. In spite of this noteworthy characteristic, v(¢) is in general a non-
stationary process, since its mean value is a function of time. However, v(t)
proves to be a SSS process under two conditions: (i) Either the LOS component
is absent; (i¢) or it is not Doppler shifted. The statistics of ¥(¢) have been revised
thoroughly under NLOS conditions.
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Table 2.2: Average Doppler shift A};ﬁ and Doppler spread D{;;} of the channel’s
diffuse component by considering the Laplacian PDF of the AOA

(fmax = 91 Hz).

Parameter, os: 0.3 0.5 1 5
AL% (Hz): | 87.0814 | 80.9113 | 62.1108 | 16.1574
DEy (Hz): | 8138 | 18.8202 | 40.7789 | 62.9335

The relevant statistics of the signal fading, such as the distributions of the
channel’s envelope and phase, ADF, and LCR were studied in Section 2.4. In
that section, it was shown that the envelope &(t) of v(t) is first-order stationary
and Rician distributed, while its phase 9(¢) has a PDF that depends on time. In
addition, we investigated the ACF of the squared envelope £2(¢) of ¥(¢). In accor-
dance to the results presented in Section 2.4.3, the channel’s squared envelope is
a WSS process. Finally, we described in Section 2.5 the distributions of the AOA
that we will consider throughout this dissertation to assess the performance of
the proposed channel simulation models.



Chapter 3

Narrowband SOC-Based
Simulation Models

3.1 Introduction

We can observe from (2.3) that a hardware/software realization of the mobile
fading channel described by v(t) is not possible, since it requires the implementa-
tion of a sum of an infinite number of cisoids. Fortunately, most of the statistical
properties of v(t) relevant for system performance analysis—such as its corre-
lation properties, spectral characteristics, and the first-order distributions of its
envelope and phase—can satisfactorily be approximated via a simulation model
based on a finite SOC. In this chapter, we present a narrowband stochastic SOC-
based simulation model suitable for performing the above mentioned task. Such
a stochastic SOC model constitutes in fact the core structure of the channel sim-
ulators proposed in this dissertation. In addition to analyzing the simulation
model’s correlation and spectral properties, the present chapter reviews the first-
order PDF's of the envelope and phase processes. What is more, the correlation
properties of the resulting squared envelope process are investigated here for the
first time. The ergodicity of the simulation model (in terms of the mean value,
power, and ACF) is also a topic addressed for the first time in this chapter.

We observe that some of the statistical properties of the stochastic SOC model
herein described have previously been analyzed in [Paet07] and [Hogs08]. Specifi-
cally, the simulation model’s ACF, average Doppler shift, and Doppler spread are
studied in [Paet07] for the NLOS case (simulation of Rayleigh fading channels).
The envelope and phase distributions of the simulator are investigated in the
same paper by considering a LOS scenario with a time-invariant specular compo-
nent (simulation of Rician fading channels), whereas the first-order stationarity
of the envelope process is studied in [Hogs08] upon the NLOS assumption. The
analysis presented throughout this chapter is broader in scope than the one made

25
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in the above quoted papers in the sense that we consider a LOS scenario with a

time-variant specular component.

3.2 SOC-Based Channel Simulators: General Struc-

ture and Classes

Figure 3.1 shows the general structure of an SOC-based simulation model for the
mobile Rician fading channel model described by the complex Gaussian process
v(t). Such a structure consists of two parts. One part is intended for the simu-
lation of the channel’s diffuse component p(t), whereas the other part is aimed
at reproducing the specular component m,(t). The simulation of p(t) is carried
out upon an SOC model comprising a finite number N € Z* (N < o) of homo-
geneous cisoids!, the parameters of which—gains, frequencies, and phases—are
defined either as random variables or deterministic quantities. The symbol ZT
stands for the set of positive integers. Such an SOC model can mathematically
be described by a complex random process fi(t) if any of the cisoids’ parameters
is random, otherwise, it is to be represented by a complex deterministic (pseudo-
random) process fi(t). The channel’s specular part m,(t) is reproduced by means
of a properly parameterized deterministic cisoid. It goes without saying that the
superposition of fi(t) and m,(t) (or fi(t) and m,(t)) is expected to result into
a complex quasi-Gaussian random process #(t) (or deterministic process o(t))
whose statistical properties resemble those of v(t).

Based on the nature (random or deterministic) of the N homogeneous cisoids
underlying the process fi(t), we can identify eight fundamental classes of SOC-
based simulation models for ¥(t): Seven classes of stochastic models, and one class
of deterministic models—with the class of deterministic models being a superset
of the other seven classes. The eight classes, which were originally defined in
[Hogs08], are listed in Table 3.1. For the simulation of v(t), we will consider
a stochastic simulation model of Class II, meaning that the homogeneous SOC
model fi(t) comprises cisoids with random phases, constant gains, and constant
Doppler frequencies. Our motivation to choose an SOC model of such a class is
driven by the fact that only the Class II simulators are autocorrelation ergodic?
(given the restriction N < oo). This important property allows for the design
of simulation models able to efficiently approximate the reference model’s ACF
without the need of averaging over multiple simulation runs. Besides, it will be
shown throughout this chapter that the resulting random process (t) possesses
stationarity characteristics similar as those of the reference model.

!By homogeneous cisoids we mean a group of cisoids characterized by the same type of
parameters.

2We point out that the concept of ergodicity does not apply on the Class I simulators, since
the nature of such a class of models is deterministic.
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Figure 3.1: Block diagram of an SOC-based simulation model for Rician fading

channels.

Table 3.1: Classification of SOC-based simulation models for Rician fading
channels according to the nature of the cisoids’ parameters.

Parameters’ Gains Frequencies Phases
Class I | Deterministic | Deterministic | Deterministic
Class IT | Deterministic | Deterministic Random
Class IIT | Deterministic Random Deterministic
Class IV | Deterministic Random Random
Class V Random Deterministic | Deterministic
Class VI Random Deterministic Random
Class VII Random Random Deterministic
Class VIII Random Random Random

TThis attribute refers to the parameters of the SOC model described by fi(t) (or ji(t)).

3.3 The Stochastic SOC-Based Simulation Model

3.3.1 Structure and Considerations

The stochastic narrowband SOC-based simulation model of Class II considered

in this dissertation is characterized by a random process of the form

N
v(t) = Zénexp{j(want+én)}+pexp{j(27rfpt+(9p)}.

n=1

(3.1)

v~

a(t)

mp(t)



28 Channel Simulation Models for Mobile Broadband Communications

For the underlying homogeneous random SOC model

N
At) = Y enexp{j(2nfat +0,)} (3.2)

n=1

we assume the phases én as being mutually independent random variables, each
having a uniform distribution over [—m, 7). In addition, we impose the condition
SN &2 = o, on the set of gains {é,}N_, and define the deterministic Doppler
frequencies f,, as

fn & famaxcos(én), Vn=1,...,N (3.3)

where &, € [—m, 7).

3.3.2 Mean Value, Variance, and Average Power

Under the aforementioned considerations, fi(t) proves to be a zero-mean stochas-
tic process with constant variance Var{fi(t)} = 0. In turn, the composite pro-
cess D(t) = fi(t) + m,(t) is found to have a time-variant mean value my(t) =
E{D(t)} = m,(t) and a constant variance Var{9(t)} = o,,. Furthermore, the av-
erage power Py (t) = E{|p(t)|?} of #(t) turns out to be time-invariant and equal
to o2 = Ji + p?, i.e., Pp(t) = Py = 02. A comparison of these results with the
ones presented in Section 2.2 for ¥(¢) reveals that the simulation model defined
in (3.1) is characterized by exactly the same mean value, variance, and average
power as the reference model.

3.3.3 Correlation Properties and Spectral Characteristics
3.3.3.1 ACFs

Regarding the ACF r5(t1,t2) = E{t*(t1)f(t2)} of the zero-mean random process
f1(t), one can show without difficulty that [Paet07]

raa(tit2) = 7aa(7) (34)
N

= Zéiexp{jwanT}. (3.5)
n=1

This result shows that the ACF of fi(t) depends only on the time difference
T = to — t1. It can therefore be concluded that fi(t) is a WSS process, since
its mean value is constant and its ACF is not influenced by the choice of the
time origin. Other relevant characteristics of r35(7) can readily be noticed by
expressing such a function in terms of the ACFs and CCF's of the IQ components
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fr(t) £ Re{f(t)} and fig(t) £ Im{a(t)} of fi(t) as follows

raa(T) = [Tasar(7) + Tagpg (1] + 7 [arpg (T) — Taga (7)]
= 20, (7) + J7p0(T)] (3.6)
where
N 62 .
Thrpg (T) = Thopg (T) = Z En COS (27rfn7) (3-73)
n=1
N A
Thrpg (T) = “Thops (T) = Z ?n sin (27rfn7)- (3-7b)
n=1

One may observe from (3.6) and (3.7) that rp,(7) is a complex valued and hermi-
tian symmetric function if fi;(t) and fig(t) are cross-correlated. On the contrary,
if the IQ components of fi(t) are uncorrelated, then 75 (7) will be even and real
valued. We recall that the uncorrelation between the processes fi7(t) and fig(t)
is a requisite for the simulation of fading channels characterized by symmetri-
cal DPSDs [Paet98]. Taking account of the expression presented in (3.7b) for
Tarag(T) and rpopa, (1), we can deduce that a sufficient condition for guaranteeing
the uncorrelation between fi(t) and fig(t) is the following:

Condition 3.1 The number of cisoids N is even, i.e., N = 2M , where M € ZT,
and for each pair of parameters (¢, fn), n=1,...,N, there exists one and only

one pair (¢, fm), n # m, such that ¢, = ¢, and fn =—fm.
Notice that if the above mentioned requirements are met, then

N/2 )
rap(T) = 2 Z éi cos(2m f, 7). (3.8)

n=1

It is worth mentioning that the Condition 3.1 becomes a necessary condition for
the uncorrelation of the IQQ components of fi(t) if the Doppler frequencies are
chosen in such a way that fn # 0 Vn and fn =+ fm, n # m. These two latter
considerations are relevant indeed, as they are fundamental for the design of
ergodic channel simulators [see Sec. 3.5].

With respect to the ACF rp5(t1,t2) = E{D*(t1)D(t2)} of the simulation model,
it is straightforward to show that

Top(ti,t2) = 7a(7) (3.9)
= 1au(T) + 0* exp{j2nf,7} (3.10)

N
= Zéi exp {j27rfn7'} + p? exp{j2nf,7}. (3.11)

n=1
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The equations above indicate that the ACF of ©(t) possesses the noteworthy
property of being time-shift insensitive. Nonetheless, in contrast to the zero-
mean process fi(t), ¥(t) cannot be claimed to be a WSS process, because its
mean value is in general time-variant. However, this characteristic should not be
considered as a drawback, since the simulation model and the reference model
are similar in that respect. In fact, the wide-sense stationarity property of both
processes P(t) and v(t) holds under the same conditions: The specular wave m(t)
is absent or not Doppler shifted [cf. Sec. 2.3.1].

3.3.3.2 DPSDs

Concerning the DPSD Sp;(f) of the simulation model, we obtain on the basis of
[Mill04, pp. 373-375] the solution

Soo(f) = / ro(7) explj2n f7}dr
Ny
= SOE6(f - ) + 020 — 1), (3.12)
n=1

The DPSD Sy (f) of fi(t) follows from Sps(f) by taking p = 0. Consequently,
we can write

N
= Yasl- ) (3.13)

This latter result can be confirmed by computing the Fourier transform of the
ACF defined in (3.5) [Paet07]. Interestingly, if Condition 3.1 is fulfilled, meaning
that 13,4, (7) = raga, (1) = 0, then

N/2

Saa(f) = Y alo(f—fa) +0(f + fn)]. (3.14)

n=1

Thus, the DPSD of fi(t) happens to be an even (symmetrical) function upon
fulfillment of Condition 3.1, as was to be expected.

3.3.3.3 Average Doppler Shift and Doppler Spread

From (3.12), and taking into account that Zn |G =op,
average Doppler shift A;; and Doppler spread Dgp of D(t) are given by:

I Seao(f)df

one can verify that the

lI>

App
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N
= S|P+ D érfn (3.15)
v n=1
boa | SIS~ Av]df
” . SooF)df
N
= \| =5 |24 Ef2 - (Ass). (3.16)
v n=1

What is more, one can deduce by taking p = 0 in (3.15) and (3.16) that the
average Doppler shift Az, and Doppler spread Dy, of fi(t) are equal to:

App = Ao

= 3 Zé%fn (3.17)

p=0

N
_ 0_12 So2f2— (Apa) (3.18)
B on=1
which are the results presented in [Paet07]. We observe from (3.17) that the
average Doppler shift Agz; of fi(t) is equal to zero if the Condition 3.1 is met.
This result is in line with the statement made in Section 2.3.3 regarding the
average Doppler shift of symmetrical DPSDs.
It is worth noticing that the simulation model’s ACF, DPSD, average Doppler
shift, and Doppler spread are fully specified by the sets of gains {¢,,p} and
Doppler frequencies { fy, fo}

3.3.4 PDFs of the Stochastic SOC Model’s Envelope and Phase

The first-order distributions of the envelope £(f) £ |9(t)| and phase h(t) £
arg{P(t)} of U(t) have recently been investigated in [Paet07]. There, analytical
expressions were derived for such statistical functions by assuming the specular
wave m,(t) to be not Doppler shifted. In this section, we provide generalized ex-
pressions of those formulas covering the more realistic case where m,(t) is Doppler
shifted. The generalization of the results presented in [Paet07] is straightforward,
and can systematically be done by following the procedure outlined in [Paet07,
Sec. IV-E]. We will therefore omit details about the derivations and present
only the obtained generalized expressions. The correctness of our results will be
demonstrated by simulations in Chapter 4.
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3.3.4.1 First-Order PDF of the Envelope

By proceeding as in [Paet07, Sec. IV-E], one can verify that the first-order PDF

A

pé(z; t) of the envelope £(t) of D(t) is equal to
pe(zit) = pg(2) (3.19)

TN
= 2(27r)2/ [H J0(27r]én]x)] Jo(2mzx)Jo(2m|plx)x dx, =z > 0. (3.20)
0 n=1

It can be concluded from the previous equations that é (t) is a first-order station-
ary process, because its PDF does not change over time. Interestingly, the ex-
pression presented in (3.20) proves to be the same as the one obtained in [Paet07,
Eq. (26)]. This means that the time-variant behavior of the specular wave has
no influence on the first-order distribution of £(¢). We notice that pé(z) is fully
specified by the set of gains {¢,, p}. For the special case p = 0, the PDF given in
(3.20) reduces to the first-order distribution pé(z) of the envelope ((t) £ |i(t)] of

ji(t). Thus, we can explicitly write the PDF of {(¢) as follows

or N

pé(z) = z(27r)2/ [H J0(27T|én|:c)] Jo(2mzx)r dz, z>0. (3.21)

0 n=1

Investigations in [Paet07] indicate that pé(z) is in good agreement with the
Rice distribution for values of N as small as ten if &, = 0,/v/N Vn. In fact, it
is shown in the above quoted paper that if ¢, = 0,/ V/N, then pé(z) converges
to the Rice density in the limit N — oo. Figure 3.2 provides an exemplary
demonstration of the veracity of these statements. In this figure, we present a
comparison between the PDF defined in (3.20) and the Rice PDF introduced in
(2.22) by considering é, = o,/vV'N ¥n, N € {10,50}, cg € {0,2,4}, and o2 = 1.
We remind that cg = p?/ Uﬁ is the Rician factor.

3.3.4.2 First-Order PDF of the Phase

With respect to the first-order PDF pv;(é?;t) of the phase 1/;(1‘,) of D(t), it can be
demonstrated that

oo oo N
polost) = 2n [ | [ 1Jo<27r\enrw>]
0 0 =

n

X Jo (27rx\/z2 + p? —2zpcos( — 2m ft — 0p)>xz dedz (3.22)
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Figure 3.2: Comparison between the theoretical envelope PDF pé(z) of the
stochastic SOC-based simulation model and the Rice PDF pg(2)
(reference model) by considering different values for both the Rician
factor cg and the number of cisoids N: (a) N = 10; (b) N = 50.

for 6 € [—m,m). The equation above shows that 'Aﬁ(t) is in general not first-
order stationary, because its distribution p 1/;(9; t) is not necessarily time-invariant.
However, if m,(t) is not Doppler shifted, implying that f, = 0, then

Py (05t) = py(0)

- 27r77 [ﬁ J0(27r]én]x)]
0 0

n=1

(3.23)

x Jo (27rx\/z2 + p? — 2zpcos(f — Hp)>xz dedz, 0¢€|—m,m) (3.24)

which is the result presented in [Paet07, Eq. (28)]. On other hand, if the specular
wave is absent (p = 0), then p p (0;t) reduces to the first-order distribution pg(6;1)
of the phase @(t) = arg{fu(t)} of fu(t). It can be shown for the latter PDF that

pe(0;t)

= pp(0)
N

n=1

= 27r77[HJ0(27r]én\x
0 0

1
o’

)] Jo(2mxz)xz drdz

(3.25)

(3.26)

0 € [—mm) (3.27)

which implies that the first-order distribution of ¢(¢) is time-invariant and uni-
form over [—m, 7). Interestingly, the PDF of ¢(¢) is not influenced by any of the
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parameters of fi(t) (not even by N). In view of (3.24) and (3.27), we can claim
that the phase 't/;(t) of the simulation model is a first-order stationary process if
either f, =0 or p = 0.

Figure 3.3 shows a comparison between the PDF given in (3.22) and the
phase PDF of the reference model [see (2.26)]. The graphs presented in that
figure correspond to the time instants ¢t = O0s and ¢ = 0.25 s, and they were
generated by choosing ¢, = 1/v/N Vn, N € {10,50}, cg € {0,2,4}, f» = 65 Hz,
and 6, = 0°. One may observe from Fig. 3.3 that the first-order distribution of
the simulation model’s phase, p 1/3(«9; t), is in excellent agreement with the phase
PDF py(0;t) of reference model. Indeed, the graphs of p 12,(0; t) are quite close to
the ones of py(0;t) even with as few as ten cisoids, as can be seen in Fig. 3.3(a).

(a) (b)

— Reference model — Reference model
- Simulation model (£ =0.255] |t = 0.255 - Simulation model ~ 1£=0.25s] |t = 0.25s

1.5

1.5

Phase PDF
Phase PDF

0.5F 0.5¢

-1 0 1 2 3 -3 -2 -1 0 1 2 3
Phase (radians) Phase (radians)

Figure 3.3: Comparison between the theoretical phase PDF p b (0;t) of the
stochastic SOC-based simulation model and the phase PDF py,(6;1)
of reference model by considering different values for both the Ri-
cian factor cg and the number of cisoids N: (a) N = 10; (b) N = 50
(f, =65 Hz and 6, = 0°).

Before we move on to the next topic, we would like to draw the reader’s
attention to the fact that £(¢) and ¥(t) exhibit the same first-order stationarity

characteristics as the envelope &(¢) and phase ¥(t) of the reference model [cf.
Sec. 2.4.1].

3.3.5 A Note on the LCR and ADF of the Stochastic SOC Mod-
el’s Envelope

As of the time of witting of this thesis, exact solutions of the LCR Né(r) and

ADF T, é(r) of é (t) are still lacking. A first attempt to close the gap was made in
[Pae08b]. Closed-form expressions were presented in that paper for both Né(r)
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and Té(r) by considering m,(t) = pexp{jf,} and assuming that 27]1\[:1 & fn =0,
i.e., Aap = 0. Early investigations showed a reasonably good resemblance between
the analytical solutions provided there and the empirical data obtained from
simulations. However, further analysis demonstrated that the expressions given
in [Pae08b] underestimate the number of crossings at medium levels (r € 0.5, 2]).
Such an imprecision could be due to the fact that the cross-correlations at 7 =0
among the IQ) components of fi(t) and their time derivatives were neglected when
deriving the formulas—it was assumed in [Pae08b] that 7,5/ (0) = A 0) =
Tapo(0) = Tl (0) = 0. Those expressions are currently being revisited by the
authors of [Paet07] by relaxing the aforementioned assumption.

3.3.6 ACF of the Stochastic SOC Model’s Squared Envelope

Concerning the ACF 7“5252(1‘,1,752) 2 E{€2(t))€2(ty)} of the squared envelope
E2(t) £ [5(t)[2 of D(t), it is shown in Appendix B that

Tg2g2 (t1,t2) = Tg2g2 (1) (3.28)

do2cp
— 72252(7—) ﬁ{rmﬂ](ﬂcos@wfﬂ)

+Tarh0 (7)sin (27 f,7) } + (

where 7,2 (1) is the ACF of the squared envelope (2(t) £ |a(t)|? of fu(t). It is
also shown in Appendix B that

4

N
g
Trapa(T) = —2—— +|raa(n))? =) én (3.30)
{22 (cr +1)2 s nzl "

One can verify without difficulty that the mean value mg,(t) 2 E{€2(t)}

of €2(t) is equal to o2. Thus, we can conclude that £2(t) is a WSS process,
since the ACF Tgage (t1,t2) depends only on the time difference 7 = to — t1, i.e.,
Tgago (t1,t2) = Tgoge (1), and Mg, (t) is constant over time.

3.4 The Deterministic SOC-Based Simulation Model

3.4.1 Structure

In practice, the simulation of v(t) is performed by generating sample functions of
fi(t) and combining the resulting process with the time-variant waveform m,,(t)
(as depicted in Fig. 3.1). Consequently, the simulator’s output proves to be a
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process of the form
PO = AW() + pexpli2nfyt +0,)}, kezt (3.31)

where 2 () and i*)(¢t) denote the kth sample functions of ¥(t) and fi(t), re-
spectively. The complex process fi(F) (t) is given by

N
A = Y enexp {j2nfut +0P)), ket (3.32)

n=1

where 6% is the outcome of f,, associated to the kth sample function of f(t).
We note that #()(t) can unequivocally be predicted at any time instant ¢ once
the values of éﬁf) are known (those values are to be resolved at random during
the simulation set-up phase and they are kept constant during the simulation
run). The simulator’s output can therefore be regarded as being a deterministic
process. In fact, () (t) and (¥)(t) can be classified as deterministic SOC-based
simulators (Class I simulators).

Information about the time averages® of the sample functions of D(t) is also
relevant for the characterization of the simulation model. Such an information
is fundamental not only to analyze the properties of the generated waveforms
o®)(t), but also to determine whether the simulation model is ergodic or not. In
fact, to investigate the subject of ergodicity, it is necessary to find out under what
conditions the time averages of ¥(t) are equal to the ensemble averages. In that
regard, we present in what follows an analysis of the time-averaged characteristics
of the simulation model’s sample functions.

3.4.2 Mean Value and Average Power

In the case of the random process fi(t), one can easily verify that the mean value
M (k) 2 (a®)(¢)) of 4 (¢) is equal to the ensemble mean, my(t) £ E{a(t)} =0,
if the following condition is fulfilled:

Condition 3.2 The N cisoids underlying fi(t) are all Doppler shifted, meaning
that fn #£ 0 Vn.

Besides, one may demonstrate that the average power P, = <|ﬂ(k) (t)|*) of

f1F)(t) equals that of the ensemble, Py = E{|i(t)|?} = o2, if the above mentioned
condition is satisfied and:

Condition 3.3 The N cisoids underlying fi(t) are specified in such a way that
fn # fm for n # m.

3The time average of a function x(t) is denoted by (z(t)) and defined as (z(t)) £

Tlglgo = ffT x(t)dt.
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On the other hand, we find that the mean value mu) = <19(k) (t)> of the
sample functions of (t) equals m ) = 0 Vk if Condition 3.2 holds and f, # 0.
If the latter requirement is not satisfied, i.e., if f, = 0, then m ) = pexp{jb,}
Vk. Since the mean value of the ensemble is in general a function of time my(t) =
E{p(t)} = pexp{j(2nf,t +6,)}, we have that m;x) is equal to my(t) only when
p =0 or f, = 0. Regarding the average power P,x) = <|19(k) (t)|*) of o) (1),
we have P, = o2 Vk if in addition to Conditions 3.2 and 3.3, the following is
observed:

Condition 3.4 The specular wave m,(t) and the random cisoids underlying fi(t)
are specified in such a way that f, # fn Vn.

Notice that the average power of »(F) (t) equals the mean power of the ensemble
upon fulfillment of such conditions, since Py = E{|P(t)]*} = o2 [Sec. 3.3.2].

3.4.3 Correlation Properties and Spectral Characteristics
3.4.3.1 Time-averaged ACF's

In order to analyze the correlation properties of the simulation model’s sample
functions, let us assume that the zero-mean process fi(t) is defined in such a way
that Conditions 3.2 and 3.3 are fulfilled, meaning that fn # 0 Vn and fn #* fm
for n # m. Under these considerations, the time-averaged ACF r;u) ;00 (7) £
{(1™ (@) @™ (t + 7)) of the kth sample function of fi(¢) is found to be equal to

N
a0 (T) = Zéiexp{j%'fm'}, V. (3.33)

n=1

It follows from (3.33) that the ACF of 1(*)(¢) is equal to the one of the ensemble,
rap(T), since T (T) = Zfl\[:l énexp{j2nfur} [Eq. (3.5)]. We observe that the
time-averaged ACF T4 (k) k) (1) can be factorized in terms of the ACFs and CCF's
of the IQ components /lgk)(t) and ﬂg)(t) of 4¥)(t) in a similar way as described
in Section 3.3.3.1 for the ACF of the ensemble, that is,

Tak o (T) = [ngk)ﬂﬁ’“) (1) + T b (T)] +3 [Tﬂﬁ’“)ﬂg) (1) — T 40 ()]
- Q[Tﬂgk)ﬂgk) (1) + jrﬂgmﬂg) (7)] (3.34)
where
2 &2 .
T4 o) (r) = Tal) 8 (r) = Z E” cos (j2m fr7), Vk (3.35a)

Il
—

n

sin (j27rfn7), VEk. (3.35b)

WE
2o |3

T (T) = =m0 (7) = 1

3
I
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Let us assume also that the Doppler frequency f, of the specular wave m,(t)
is defined in such a way that the Condition 3.4 holds, so that f, # fn Vn. One
can then show that the time-averaged ACF 7 ), (T) £ <(19(k) (t))* o) (t 4 7))
of the kth sample function of ¥(t) meets

Towpm (T) = Thm 400 (T) + p° exp{j2m f,7} (3.36)

N
= Z & exp{j2n fur} + p° exp{j2nf,7}, Vk.  (3.37)

n=1

Interestingly, a comparison between (3.37) and the result presented in (3.11) for
the ACF 75, (7) of the ensemble shows that 7w,k (7) = rp5(7) VE.

3.4.3.2 DPSDs

For completeness, we will also analyze the spectral characteristics of the simula-
tion model’s sample functions. To simplify our notation, we will henceforth omit
the superscript {-}(*) whenever there is no need to make a distinction among
sample functions, or among their statistical properties.

It is straightforward to show, by computing the Fourier transform of (3.37),
that the DPSD S;;(f) of the sample functions of #(t) is given by

Z 5(f = fu) +P*5(f = fo)- (3.38)

Analogously, the DPSD S;(f) of the sample functions of fi(t) is found to be
equal to

N
= Yasl - (3.39)

3.4.3.3 Average Doppler Shift and Doppler Spread

By comparing the results presented in (3.38) and (3.12), we realize that the
DPSDs of ©(t) and &(t) are exactly the same, i.e., Spp(f) = Sps(f). Consequently,
we can deduce that the average Doppler shift A;; and Doppler spread Dy of
v(t) are equal to those of ¥(t). In the spirit of this reasoning, we can write:
Apy = L[ fy+ S0 & F)s and Doy = { & [0 12+ 0, & 2] — (455)}'%.
Accordmgly7 the average Doppler shift A, and Doppler bpread Duu of ,u( ) can
be presumed to be equal to those of fi(t), so that Ay, = 2 SN @2 f, and

Dyy = {02 Zn L2 f2 (Aﬂﬂ)2}1/2. These results are remarkable indeed, as
they 1mply that the relevant spectral moments of the simulation model can be

measured from a single sample function o(t).
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3.4.4 ACF of the Deterministic Squared Envelope

To close this section, we investigate the time-averaged ACF 7z (r) & <£2(t) :
E2(t + 7)) of the sample functions €2(t) of £2(t). A closed-form solution for such
an ACF is derived in Appendix C upon the assumption that the Conditions 3.2,
3.3, and the three conditions stated below are satisfied altogether:

Condition 3.5 If N > 4, then the N Doppler frequencies fn of p(t) are specified
i such a way that

l=m=n=k;
Sitfm=fotfro i ¢ orl=nm=kl#m;
orl=km=mn,l #m.

Condition 3.6 The specular wave m,(t) and the random cisoids underlying fi(t)
are defined in such a way that | f,| # | ful Y1

Condition 3.7 If N > 2, then the Doppler frequency f, of the specular wave
mp(t) and the N Doppler frequencies fn of f(t) are defined in such a way that

fp+fl7éfm+fna Vl,m,n.
Under these considerations, it is shown there that

40363

m{%m(ﬂ cos (27 f,7)

Tézge (T) = Téage (7') +

CR Uff(cR +2)

CEEIL (3.40)

s (7)sin (2 ,7) } n

where 7z (1) & <g:2(t)62(t + 7)) is the ACF of the squared envelope C(t) 2
|1(t)|? of fi(t). For this latter ACF, it is shown in Appendix C that

4 N
u 2 4
T g2 (T — (NP =) e (3.41)
CQCQ( ) 2 127 n
(CR + 1) ot

if the Condition 3.5 is met. Notice that the results presented in (3.40) and (3.29)
are equivalent to each other, implying that the ACF of 52(75) is equal to that of the
ensemble, i.e., rgg (7) = rgz22 (7). With respect to the mean value mg, 2 (E2(1))
of the sample functions of £2(t), it can easily be shown that Mgy = o2. This
result holds provided that the Conditions 3.2 and 3.3 are fulfilled.

We pointed out in Section 3.3.3.1 that if the Doppler frequencies f,, of [(t)
satisfy the Conditions 3.2 and 3.3, i.e., if fn = 0Vn, and fn =+ fm, n # m, then the
fulfillment of the Condition 3.1 becomes necessary in order for the IQQ components
of fi(t) to be uncorrelated. Under such circumstances, the solution given in (3.41)
for 762 (7) is no longer valid, since the Condition 3.1 is not compatible with the
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Condition 3.5. This is clear, as the former condition states that for each pair of
parameters (¢, fn), n =1,..., N, there exists one and only one pair (¢, fm),
n # m, such that ¢, = ¢, and f'n = — fm (N is even), whereas the latter condition
establishes that f; + fin = fo+ feif: l=m=n=4k; orl=nm=k, | #m;
orl=k,m=n,l#m (N >4). Obviously, if the Condition 3.1 is met, then the
equation fl + fm = f'n + f'k will have more solutions than the ones specified by
the Condition 3.5.

Since the simulation of fading channels having diffuse components with uncor-
related I1QQ components is relevant for many practical purposes, e.g., for analyzing
the system performance under isotropic scattering conditions, we derive in Ap-
pendix D a solution for r é2g2 (7) by assuming the fulfillment of the Conditions 3.1-
3.3. For notational convenience, and without loss of generality, we suppose that
the Doppler frequencies fn are indexed in such a way that fn < fm Vn < m. The
expression we have obtained for such a particular case is the following

4 N
o
Teapa(T) = ﬁ + |raa(T)? = Zcﬁ

n=1

N/2 2
+ 4{ Z 2 cos (27rfm7') exp {](ém + émeH)}

m=1

N/2

- Z &} cos® (277fm) } (3.42)
k=1

where N is even. Interestingly, the result present above depends on the cisoids
phases 6,. This is in contrast to the solution given in (3.41), which is not in-
fluenced by those parameters. We notice that the result presented in (3.40) for
the time-averaged ACF 7 () of the sample functions £2(t) of £€2(t) does not
change if we remove the Condition 3.5 from our assumptions. However, in this
case the function Téag2 (1) proves to be different from the ACF of the ensemble

Tgage (7), since 7g205(7) # T2 (1) [cf. (3.30) and (3.42)].

3.5 On the Ergodicity of the Stochastic SOC-Based
Simulation Model

On the basis of the statistical properties of fi(¢) and #(t) described so far, we can
analyze the mean, power, and autocorrelation ergodicity of our stochastic SOC-
based simulation model. Before we proceed to study the subject, we will define
the concepts of mean ergodicity, power ergodicity, and autocorrelation ergodicity
(cf. [Leon94, Sec. 6.6]).
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Definition 3.1 Let x(t) be a random process whose mean value mg(t) = E{x(t)}
is constant over time, i.e., mg(t) = my. Then, z(t) is said to be mean-ergodic if:

e The mean value mgck)(t) 2 (2®)(t)) of every sample function ) (t) of 2(t)
k

is equal to mg, i.e., my )(t) = mg Vk.

Definition 3.2 Let z(t) be a random process whose power Pr(t) = E{|z(t)|*} is

constant over time, i.e., Py(t) = Py. Then, 2(t) is said to be power-ergodic if:

e The time-averaged power Pg(ck) e (\x(k) ()|?) of every sample function x () (t)
of £(t) is equal to Py, meaning that P;(Ek) = P Vk.

Definition 3.3 Let z(t) be a random process whose ACF ryq(t1,t9) 2 E{x*(11)-
x(ta2)} depends only on the time difference T = to—t1, so that 14y (t1,t2) = rgx(7).
Then, z(t) is said to be autocorrelation-ergodic if:

e The time-averaged ACF 70,00 (T) 2 (™) (£))*2®) (t+7)) of every sample
function x®)(t) of 2(t) is equal to reg(T), that is, v ) ) (T) = rez(T) V.

We observe that an autocorrelation-ergodic random process is always power-
ergodic, but the converse is not necessarily true.

In accordance to the previous definitions, and from the results presented in
Sections 3.3 and 3.4, we can conclude that the WSS zero-mean process [i(t)
is mean-ergodic, power-ergodic, and autocorrelation-ergodic provided that the
Conditions 3.2 and 3.3 are satisfied. This is clear, since my = myw =0, Pa =
Puw = o2, and raa(r) = Tk g (T) = ZnN:1 &2 exp{j2n fo7} for all k upon
fulfillment of the above mentioned conditions.

On the other hand, if the Conditions 3.2-3.4 are met, then the simulation
model described by #(t) turns out to be power-ergodic and autocorrelation-
ergodic t0o, as Py = Py = 04 and rpp(T) = 1m0 (T) = rpa(7) + p? exp{j2m -
fo7} Vk. However, the simulation model is in general not mean-ergodic, be-
cause its mean value my(t) may vary over time [Sec. 3.3.2]. Nevertheless, if
the Conditions 3.2-3.4 are satisfied and the specular wave m,(t) is not Doppler
shifted, so that f, = 0, then D(t) proves to be mean-ergodic. Notice that
mp(t) = myw = p? exp{j2m0,} Vk under such circumstances. Needless to say,
»(t) is mean-ergodic if p = 0, since P(t) reduces to fi(t) when p = 0.

In a similar spirit, we can conclude from the results presented in Sections 3.3.6
and 3.4.4, that the SOC model’s squared envelope 52(75) is a mean-ergodic and
an autocorrelation-ergodic process, since Mgy = Mgyt = o2 and 7"5252(7) =
T k) 2ok (T) Vk. We point out, nonetheless, that these properties are subject to
the fulfillment of the Conditions 3.2, 3.3, and 3.5-3.7. If any of these conditions is
not met, then the time-averaged ACF r £2() ga(k) (t) of the kth sample function of

52(75) will depend on the set of phases {éff), 0,}, as mentioned in Appendix C. In
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such a case, the requirements stated in Definition 3.3 will not be satisfied, since
the ACF of the ensemble does not depend on the cisoids’ phases [see (3.29)].
Moreover, we can conclude on the basis of (3.29), (3.30), (3.40), and (3.42) that
the squared envelope processes f 2(t) and 52(75) are non-autocorrelation-ergodic if
the simulation model is parameterized in such a way that the Doppler frequencies
fn of fu(t) satisfy the Conditions 3.1-3.3, i.e., if i(t) is autocorrelation-ergodic
and its IQ components are uncorrelated.

3.6 Chapter Summary and Conclusions

In this chapter, we described the characteristics of the stochastic SOC-based sim-
ulation model that we have adopted as core structure for the narrowband channel
simulators proposed in this dissertation. Important statistics of the simulation
model, such as its ACF r;;(7) and DPSD S;;(f), as well as the first-order distri-
butions of its envelope £(¢) and phase ¢(t), were revised throughout the chapter.
It was shown in Section 3.3.3 that rp5(7) and Sps(f) are fully specified by the
cisoids gains and Doppler frequencies. In addition, it was shown in the same sec-
tion that the random process ¥(t) characterizing our simulation model possesses
similar stationarity characteristics as the complex Gaussian process v(t) describ-
ing our reference model. We demonstrated in Section 3.3.4 that the envelope
() of D(t) is a first-order stationary process, whereas its phase ¢(t) is in gen-
eral not (unless p = 0 or f, = 0). Similar observations were made in Chapter 2
regarding the first-order stationarity of the envelope £(¢) and phase ¢(t) of v(t).
Interestingly, the numerical results presented in Figs. 3.2 and 3.3 [see Sec. 3.3.4]
indicate that the simulation model is well suited for approximating the first-order
distributions of £(t) and ¢(t).

The mean, power, and autocorrelation ergodicity of #(t) was also investigated
here. In this regard, it was found that ©(¢) is both power and autocorrelation
ergodic, but its mean ergodicity is restricted to the cases where f, =0 or p = 0.
The mean and autocorrelation ergodicity of the SOC model’s squared envelope
EQ(t) was analyzed in this chapter too. The results presented in Sections 3.3.6
and 3.4.4 show that 52(75) is mean ergodic and autocorrelation ergodic if the
cisoids’ parameters are computed in conformity with the Conditions 3.2, 3.3, and
3.5-3.7. We observe, nonetheless, that the squared envelope process 52(75) is not
autocorrelation ergodic when the simulation model’s random component fi(t) is
autocorrelation ergodic and its IQQ components are uncorrelated.



Chapter 4

Parameter Computation
Methods

4.1 Introduction

Once the structure of the stochastic SOC-based simulation model has been de-
fined, the problem consists in finding values for the cisoids’ parameters that allow
for a proper emulation of the reference model. Basically, the problem lies in spec-
ifying the gains and the Doppler frequencies of the simulation model’s random
component, fi(t), in such a way that the statistical properties of fi(t) resemble
those of the zero-mean complex Gaussian process p(t) characterizing the chan-
nel’s diffuse component. The computation of the phases of fi(t) does not require
any special attention, since these parameters have been defined in Section 3.3.1
as i.i.d. random variables uniformly distributed in [—, ).

Currently, there exist only two methods suitable for the computation of the
gains and Doppler frequencies of fi(t), namely, the extended method of exact
Doppler spread (EMEDS) [Pae08a] and the L,-norm method (LPNM) [Pae02a,
Sec. 5.1.5]. The EMEDS was introduced in [Hogs05] as an extension of the method
of exact Doppler spread (MEDS) [Paet98] for SOC-based channel simulators. The
LPNM, on the other hand, was proposed in [Paet98] as a parameter computation
method for SOS models, and the approach was later applied in [Paet01] to design
SOC-based channel simulators.

The EMEDS and the LPNM have widely been in use to simulate SISO and
MIMO mobile fading channels, e.g., [Rafi08], [Pae04a]. The performance of both
methods is remarkable indeed, as one may conclude from the analysis presented
in [Pae04a] and [Pae08a]. Unfortunately, the applicability of the EMEDS is re-
stricted to the simulation of isotropic scattering channels, while the numerical
optimization techniques, the LPNM relies upon, significantly increase the com-
plexity of the SOC-based simulator.

43
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Aiming at the simulation of both isotropic and non-isotropic scattering chan-
nels, and with the purpose of circumventing the computational burden of the
LPNM, we introduce in this chapter two simple and effective methods to address
the parameter computation problem at hand. One of such methods is built upon
a Riemann sum approximation of the ACF of u(t), while the other is a gener-
alization of the method of equal areas (MEA) described in [Pae02a, Sec. 5.1.3].
Even though the generalized MEA (GMEA) and the Riemann sum approximation
method (RSAM) are presented here in the context of narrowband SISO systems,
these two fundamental methods can easily be applied to the simulation of nar-
rowband and wideband MIMO systems, as will be demonstrated in Chapters 5
and 6.

We herein analyze the performance of the proposed methods not only with
respect to the emulation of the correlation and spectral characteristics of u(t), but
also in terms of the approximation of the envelope and phase distributions of the
Rician fading channel model characterized by the composite process v(t) = p(t)+
mp(t). In addition, we evaluate the accuracy of the methods for approximating
the ACF of the squared envelope of ¥(t). The results produced by the GMEA and
RSAM are compared with results obtained by using the LPNM. For the special
case of the design of simulation models for isotropic scattering channels, it will
be shown that both the GMEA and RSAM simplify to the EMEDS.

4.2 Overview of the Existing Parameter Computation
Methods for SOC-Based Channel Simulators

Before we proceed to introduce the GMEA and the RSAM, we will present in
this section a brief review of the EMEDS and the LPNM.

4.2.1 The EMEDS

In the case on the EMEDS, the parameters ¢, and f, are defined as [Hogs05]:

& = 5—% (4.1)
fn = fmaxcos (%ﬂ [n—ﬂ) (4.2)

for n = 1,...,N. One can easily verify, by substituting (4.1) and (4.2) into
(3.18), that the Doppler spread of fi(t) reduces to the one of isotropic scattering
channels for any N € Z", meaning that Dpp = Dyy = fmax/\/§, VN > 1. We
recall that Dy and Dy, denote the Doppler spread of fi(t) and p(t), respectively.
Thus, as the name suggests, the EMEDS exactly reproduces the Doppler spread

of isotropic scattering channels.
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4.2.2 The LPNM

The LPNM, as originally introduced in [Paet01] for the design of SOC channel
simulators, also defines the gains of fi(¢) as in (4.1), but it requires the Doppler

frequencies fn to be computed in a way that minimizes the L,-norm

Tmax 1/p
1 P
o, = { /‘TW(T)—TM(T)‘ dT} , pel’ (4.3)

Tmax
0

where Tyax > 0 determines the length of the interval [0, Ty,ax] inside of which the
approximation 7,,(7) & rpa(7) is of interest. We bring back to memory that
Tuu(T) and rp5(7) denote the ACFs of u(t) and fi(t), in that order.

There exist other versions of the LPNM, which are surveyed in [Pae02a,
Sec. 5.1.5]. In this chapter, we will consider two of them for the performance
comparison with the parameter computation methods herein proposed. For the
first variant under consideration, the gains and the Doppler frequencies of fi(t)
are to be computed in such a way that the cost function

e® L P L, ) (4.4)

Tpp, D¢ b¢

is minimized, where W7 and W5 are weighting factors and
3 » 1/p
o ° { / ‘Pc(z) —Pg(Z)‘ dZ} , peZ. (4.5)
0

We remember that p¢(z) and pé(z) stand for the first-order PDF's of the envelopes
(p)

> Tpps D¢
but it considers only N — 1 pairs of parameters (¢, f,) for that purpose. To

of p(t) and fi(t), respectively. The second variant aims to minimize e too,

guarantee that the boundary conditions 745 (0) = 7, (0) and 7534(0) = 7,,(0) are
fulfilled, the remaining parameters ¢y and fN are obtained by following;:

(4.6)

N

—1 ) 9
S (enfa) (4.7)
n=1

The minimums of the cost function in (4.4) can be found by applying the optimiza-
tion algorithm proposed in [Laga98], the which is implemented as fminsearch
function in MATLAB®. We will refer to the original version of the LPNM as
the LPNM I, while we will call the first and second variants described above the
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LPNM II and LPNM III, respectively. It is worth mentioning that, in accordance
to [Pae02a, Sec. 5.1.5], the LPNM III is the most efficient variant of the LPNM.

4.3 The GMEA

4.3.1 Description

The numerical results presented in Section 3.3.4 indicate that the envelope dis-
tribution of the simulation model’s random component is closely in line with the
Rayleigh distribution [2.23] when the gains ¢, are given as in (4.1) and N > 10
(see Fig. 3.1(a) for the case cg = 0). In fact, it is shown in [Paet07] that the rms

error function
) 1/2
@ = [ ) ()] d (48)
€ = pe(2) — pg(z z .

0

is around 0.02 if N = 10, and smaller than 0.01 if N > 20. Motivated by these
results, we choose the same gains ¢é, as in (4.1) for the GMEA.

Concerning the computation of the Doppler frequencies fn, we recall that the
ACF of p(t) is given in terms of the PDF pq(«) of the random AOAs e, or
more specifically, in terms of the even part go(a) of pe(a) [see (2.7)—(2.9)]. On
the other hand, the ACF of fi(t) is completely specified by the parameters ¢,
fn, and N [see (3.5)]. In view of this, it is reasonable to think that in order for
743 (T) to resemble the ACF of the channel’s diffuse component for a given value
of N, the gains and Doppler frequencies of fi(t) should provide information about
the function g (). In the spirit of this reasoning, and since the gains in (4.1)
are blind to the AOA statistics, we will compute the Doppler frequencies of fi(t)
such that the underlying deterministic AOAs &, satisfy the equation

an

1
/ga(a)da = v n=2...,N (4.9)
OAé'n,fl

with &, € (0,7). We recall that the uncorrelation between the IQ components
of fi(t) is a fundamental feature for the design of simulation models for fad-
ing channels having diffuse components characterized by symmetrical DPSDs
[Sec. 3.3.3.1]. We show in Appendix E that if the DPSD of pu(t) is symmetrical,
and the deterministic AOAs &, satisfy (4.9), then the IQ components of fi(t) are
mutually uncorrelated if and only if

Gy

/ ga(a)do = 1 (4.10)

]
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We will consider (4.10) as an initial condition for computing the AOAs &, to
ensure that the parameter computation method presented in this section is well
suited for the simulation of fading channels characterized by symmetrical DPSDs.

On the other hand, it was pointed out in Section 3.4.2 that the simulation
model described by fi(t) is mean-ergodic and autocorrelation-ergodic if:

Condition 3.2:  f, #0, Vn (4.11)
Condition 3.3 : fn # finy n#m. (4.12)

An important implication of the requirement stated in (4.9) is that the AOAs &,
will satisfy &, # &, for n # m, and &, > 0 Vn. Thus, by demanding the AOAs
Gy, to meet (4.9), we implicitly guarantee the fulfillment of the Condition 3.3, as
the equality f'n = fm holds for some n # m if and only if &,, = +é&,,. Furthermore,
the Condition 3.2 is unsatisfied if and only if &,, = 7/2 for some n. This situation
is rather unlikely when the DPSD of pu(t), Suu(f), is asymmetrical, and it is never
the case when Sy, (f) is symmetrical and the number of cisoids N is even.

On the basis of (4.9) and (4.10), we can compute the AOAs &,, by employing
numerical root-finding techniques to solve

Gin

1 1
/ga(a)da = ﬁ<n—§), n=1,...,N. (4.13)
0

The function g, (a) may itself be regarded as being a PDF, the CDF of which is
given by Go(a) £ [ ga(z)dz. The evaluation of Gg(a) for v < éy, results into
Ga(dn) = 5% (n+ N —1). Hence, if a closed-form solution exist for the inverse
function G, ' of Gg, then the AOAs &, can be computed by evaluating

1 1
bn = G;1<ﬁ[n+l\7—§]>, n=1,...,N. (4.14)

Once the AOAs &, are known, the Doppler frequencies fn can easily be ob-
tained by using the transformation f, = fiax cos(an) [Eq. (3.3)]. Often, however,
the channel’s ACF and/or DPSD are introduced without giving any explicit in-
formation about the distribution of the random AOAs a,, such as in [Blau06].
For those cases, we observe that

fma

79a(a)da = /X ga(arCCOS(f/fmaX))Qdf
0

fmax 1- (f/fmax)

fmax
1

= 5 [ mtor (4.15)
fn

n
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Taking into account the result presented in (4.13), and given that the DPSD of
u(t) is equal to S (f) = op pg(f) [cf. Egs. (2.9) and (2.15)], we have

fn )
1
/ Suu(H)df = %(N—n+§>, n=1,...,N (4.16)
_fmax

where fn € (—fmax, fmax). The integral in (4.16) describes a sort of cumulative
power function that is proportional to the CDF Pf(f) = ffoo pg(z)dx of the
random Doppler frequencies of p(t); notice that

B = 2 [ Swwi (.17

O

Thus, for the special case where the inverse P; Lot Py exists, the Doppler fre-
quencies of fi(t) can be computed by evaluating

fn = Pf—l(%[N—nJr%D, n=1,...,N. (4.18)

Otherwise, the deterministic Doppler frequencies fn are to be computed by solv-
ing (4.16) with the aid of numerical root-finding techniques.

4.3.2 Differences Between the GMEA and Other Versions of the
MEA

The parameter computation method presented in this section establishes the so-
called GMEA. This method is basically an extension of the MEA described in
[Pae02a, Sec. 5.1.3] with respect to the simulation of Rayleigh fading channels
characterized by asymmetrical DPSDs. Such an extension was necessary, since
the original MEA is specific for the SOS-based simulation of fading channels
with symmetrical DPSDs. In fact, the deterministic AOAs &, obtained by using
the MEA are confined within (0, 7), an interval that does not convey enough
information about the distribution of the random AOAs a,, as to allow for an
adequate simulation of channels having asymmetrical DPSDs.

We notice that a previous attempt to generalize the MEA was made in
[Pae02c, Sec. 4-B]. The generalization proposed in that paper was designed by
assuming that pa(a) is symmetrical, implying that pe(®) = ga(a). Under this
consideration, the parameters &, are computed there by solving

Gn
/ pal@)da = % én € (0,7) (4.19)
0
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for n =1,...,N/2. The remaining N/2 AOAs &, are specified as mirrored ver-
sions of the solutions of (4.19), i.e., &, = —Gn/241-5, n = 1,..., N/2. Such a pa-
rameter computation approach is obviously inadequate when pq (<) is not an even
function. What is more, taking &, = —&n/241-n, » = 1,..., N/2 produces du-
plicated Doppler frequencies, since cos(&,) = cos(—an/o41-n), 7 = 1,...,N/2.
This characteristic not only results into a non-autocorrelation-ergodic simulator,
but also reduces the efficiency of the simulation model. Another problem of the
method in [Pae02c, Sec. 4-B] is that the solutions of (4.19) do not guarantee the
uncorrelation between the IQ components of fi(¢) when the DPSD of the channel’s
diffuse component is symmetrical. For this reason, the generalized MEA there
presented proves to be unsuitable for the simulation of channels characterized by
such a type of DPSDs.

To illustrate the above mentioned problems, we present in Fig. 4.1 a compar-
ison between the ACFs of pu(t) and fi(t) by considering the method proposed in
[Pae02c, Sec. 4-B] with N = 20 and the von Mises distribution of the AOA with
pairs of parameters: m, = 30°, k = 10; and m, = 90°, x = 10. The former
pair of parameters is representative of the case po(a) # pa(—a), while the latter
pair exemplifies the case where the IQ components of p(t) are uncorrelated. It
can be observed from Fig. 4.1 that the generalization of the MEA described in
[Pae02c] produces a poor approximation to the ACF of u(t). In contrast, it will

be shown in Section 4.5.1.1 that the GMEA proposed in this chapter provides a

VM

up (T) in both cases.

good approximation to r

4.3.3 Implementation

In what follows, we will apply the GMEA to the von Mises and Laplacian AOA
distributions with the purpose of demonstrating the method’s implementation.

4.3.3.1 von Mises Distributed AOAs

In the case of the von Mises PDF, py™(a) [Eq. 2.43], neither the CDF of the even
part of such a distribution, nor the cumulative power function of the resulting
DPSD of u(t) [Eq. (2.45)], can be evaluated analytically. The Doppler frequencies
of fi(t) shall therefore be computed by numerically finding the values of fn that

solve
fn

1 . exp {k cos(ma) f/ fmax}
oo | o (psintn) T T T) 2 S

*fmax

1 1 .
N (N —-n+ §> = 0, | fr| < fmax (4.20)
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Figure 4.1: Comparison between the ACF of the channel’s diffuse component
and the ACF of the SOC-based simulation model’s random com-
ponent by considering the von Mises PDF of the AOA and the
generalized version of the MEA proposed in [Pae02¢| with N = 20.
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for n = 1,...,N. Alternatively, one may compute the underlying AOAs &, of
f1(t) by solving

an

1
37To() /exp{,% cos(a) cos(mq)} cosh (ksin(a) sin(mq)) do
0
1 1 .
forn =1,...,N. This latter approach is indeed the one we will follow in this dis-

sertation. We recall that the von Mises PDF reduces to the uniform distribution
when x = 0. In that case, both (4.20) and (4.21) have the analytical solution

fn = fmaxcos<% {n—%]), n=1,...,N. (4.22)

Without going into details, we observe that (4.22) and (4.2) produce the same set
of Doppler frequencies { fn}ﬁf:l. Therefore, we can state that the GMEA contains
the EMEDS as a special case for the simulation of isotropic scattering channels.

4.3.3.2 Laplacian Distributed AOAs

In the case of the Laplacian distribution, pi*(a) [see (2.51], the Doppler frequen-
cies fn are to be computed by finding the roots of

fn
2 —v2 x 1 1
/ exp{ \/_arccos(f/fma )/O‘s}df 1 <N . _)
Cs fmax 1 — (f/ fmax)? N 2
= 0, |fal < fmax  (423)
for n=1,..., N. One could also proceed by solving
G
1 1 1 1
— - —V2 - —|n—-=] = A 4.24
- /exp{ p f]a\}da 5N (n 2> 0, Gn € (0,m)  (4.24)
0
for n=1,...,N. In either case, we obtain the closed-form solution

fo = Fonax cos <% In {1 = \/;;[08 <n = %) }) (4.25)

forn=1,..., N, where In{-} is the natural logarithm.

Figures 4.2 and 4.3 show a comparison between the DPSDs of the simulation
model and the reference model by applying the GMEA to the von Mises (Fig. 4.2)
and Laplacian (Fig. 4.3) AOA distributions. Such figures graphically demonstrate
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Figure 4.2: Comparison between the DPSD of the channel’s diffuse component
(blue-solid lines) and the DPSD of the random component of the
SOC-based simulation model (black-dotted lines with ‘o’ markers)
by considering the von Mises PDF of the AOA and the GMEA
(fmax = 91 Hz, 0 = 1, and N = 10).

that despite the fact that the GMEA assigns the same amount of power to each
of the cisoids in fi(t), the method specifies the Doppler frequencies f,, in such a
way that the power of fi(t) is more densely concentrated within the zones where
the DPSD of u(t) is higher. This characteristic enables the method to provide a
good approximation to the correlation and spectral properties of p(t), as will be
demonstrated in Section 4.5.
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Figure 4.3: Comparison between the DPSD of the channel’s diffuse component
u1(t) (blue-solid lines) and the DPSD of the random component
f1(t) of the SOC-based simulation model (black-dotted lines with
‘o’ markers) by considering the Laplacian PDF of the AOA and the
GMEA (fmax = 91 Hz, 0, = 1, and N = 10).

4.4 The RSAM

4.4.1 Description
4.4.1.1 Basic Approach

For the second parameter computation method, the RSAM, we will assume that
the PDF of the random AOAs a., contains no singularities, so that one can regard
the integral underlying the ACF of the channel’s diffuse component [see (2.7)] as
being a proper integral. Under such an assumption, the ACF of p(t) can be
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written as a midpoint Riemann sum [Edwa98, Sec. 5.4] of the form

i) = 5 i 3 (o 3] s (3 o 2]}
1

If we drop the limit from the equation above, then we may presume that

Tup(T) = 27;\?2& iQO‘(% [n - %]) exp {jQmeaX cos (% [n - %DT} (4.26)

n=1

A comparison of (4.26) and the expression given in (3.5) for the ACF of fi(¢)
suggests that r;(7) will render a good approximation to ry,(7) if we choose:

&y = %@—%) (4.27)
b = oy _ dal@n) (4.28)

for n =1,..., N. The methodology given by (4.27) and (4.28) establishes a pa-
rameter computation method that we will refer to as the basic RSAM (BRSAM).
It is worth mentioning that the idea behind the BRSAM has recently been applied
in [Gut07a] to simulate mobile MIMO Rayleigh fading channels, yielding remark-
able results concerning the emulation of the spatial CCF and temporal ACF of
the channel. Interestingly, the Doppler frequencies fn = fmax COS (% [n — %]) ob-
tained by using this method always satisfy the Condition 3.3, and the fulfillment
of the Condition 3.2 is guaranteed too provided that [0, 7) is partitioned into an
even number of segments, implying that N = 2M, M € Z™.

4.4.1.2 Problems of the Basic Approach

From experiments, we have observed that irrespective of the AOA statistics, the

BRSAM produces an excellent approximation to the ACF of u(t) for values of 7

N N
B 4fmax ) 4fmax
revealed that this method performs poorly regarding the emulation of the enve-

close to the origin, say, 7 € { . However, our experiments have also
lope distribution of u(t) if the range of go () is huge. Under such circumstances,
there is a large difference between the gains ¢, of the cisoids. While this charac-
teristic does not entail any problems for the emulation of r,,(7), it does affect the
ability of fi(t) for approximating the PDF of the envelope of p(t), as the envelope
distribution of the simulation model’s random component is heavily influenced by
the gains ¢, [see (3.21)]. Figures 4.4 and 4.5 illustrate the problem by considering
the von Mises PDF pYM(a) with parameters m, = 0° and x € {10,20}. Such
parameters characterize the AOA statistics of propagation scenarios that exhibit
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PDF of the envelope of the simulation model’s random component
(pé(z)) by applying the BRSAM to the von Mises PDF of the AOA
with parameters m, = 0° and « € {10, 20}.

severe non-isotropic scattering conditions. Figure 4.4 shows graphs of the rela-
tionship between the gains é, and AOAs &, obtained by applying the BRSAM
with N = 10. Plots of the Rayleigh distribution [Eq. (2.23)] and the PDF of the
envelope of fi(t) [Eq. (3.21)] are presented in Fig. 4.5.
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4.4.1.3 Improved Approach

To overcome the aforementioned problem, we will present in what follows an
improved version of the BRSAM. To that end, we will assume that the PDF of
the AOA is defined in such a way that its even part has at most one maximum in
[0, 7). Thereby, for any given threshold € (0,sup{ga()}acio,r) ), where sup{-}
denotes the supremum, we can identify one and only one subinterval Zy; in [0, )
satisfying

gal) > 7, Vo € Iy (4.29)

implying that go(a) is above the threshold only along Zy. If the value of « is
chosen small, so that go(a) = 0 Vo ¢ Zyy, then one can state that

Tup(T) = 0’3 / Ja (@) exp{ 27 frnax cos(a)T }dav. (4.30)
o€l

In such a case, it makes sense to compute the gains and AOAs of the stochastic
SOC model described by fi(t) by taking into account only the subinterval Z.
Following this reasoning, we will redefine the AOAs &,, as follows

— 1
Qp = op+ OéuNOéz <n — 5) , Qg >y (4.31)
forn = 1,...,N, where ay and «, designate the lower and the upper bound-

aries of Zyy. The methodology given by (4.28) and (4.31) constitutes the RSAM.
We observe that irrespective of the value of ~, the Doppler frequencies fn =
Smax cos (a + 254 [n — %] ) obtained by applying the RSAM always meet the
Condition 3.3, such as in the case of the BRSAM. Nevertheless, in contrast to
the BRSAM, the RSAM does not ensure the fulfillment of the Condition 3.2.

Choosing a proper value for the threshold « is clearly the critical step in the
RSAM. In fact, when setting the threshold, one has to be aware that the method
will be affected by the same problems of the BRSAM if v is too small. On the
other hand, if v is given a large value, then the RSAM will become more precise
regarding the approximation of the envelope distribution of p(t), but it will loose
accuracy with respect to the approximation of 7, (7). While determining an
optimal value for v is not a trivial issue, we have found from practice that setting
v =1 x 1073 results in case of the von Mises and Laplacian AOA distributions
in a good approximation to 7,,(7) and p¢(z), as will be shown in Section 4.5.

The parameters &, and ¢, can alternatively be computed by applying the
RSAM directly on the DPSD of p(t). We can claim that if there exist only
one subinterval Zy in [0,7) for which (4.29) holds, then there exist only one
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subinterval Vi = (fe, fu] in (= fimax, fmax) satisfying

7-203

fmax 1- (f/fmaX)Q’

Suu(f) = VfeVy. (4.32)

The transformation o = arccos (f/ fimax) establishes a one-to-one relation between
the points in Vi and Zyy. Thus, by means of such a transformation, we can rewrite
(4.28) and (4.31) as follows:

) S ( arccos(fn/fmax)) m (4.33)

Chn = Oy - =
Z%:l SIJ'IJ'( arccos(fm/fmax)) r%ax - fgz

. 1 fu n 1 1
&, = — arccos —(n—=
" T Sfmax N 2

2 _ 2 2 _ f£2
 Arecos f@fu + \/( maxfr%lafz )( max fu) (434)

form=1,...,N.

The RSAM has been presented here upon the implicit assumption that there
exists only one cluster of scatterers in the proximities of the receiver. However, it
has been reported from measurements [Spen00] that several clusters of scatterers
may surround the mobile terminal. Consequently, the function g, (a) could have
two or more maximums in [0, 7), so that various disjoint subintervals Z ,,, might
be identified in [0, 7) satisfying go () > YV € Iy, m=1,...,M,2 < M < cc.
For the simulation of such a kind of channels, we refer the reader to [Gut09al,
where the RSAM has been extended with respect to multiple clusters of scatters.

4.4.2 Implementation

In order to demonstrate the implementation of the RSAM, let us consider again
the von Mises and the Laplacian AOAs distributions. The parameters é, and &,
can be computed by applying the method either on the PDF of the AOA or on
the DPSD of fi(t). In this dissertation, we will focus our attention on the former
approach.

4.4.2.1 von Mises Distributed AOAs

In the case of the von Mises PDF!, pXM(a), the boundaries of the subinterval
Iy = [y, o) are to be found by identifying the points in [0,7) at which the
function gy™M(a) crosses the threshold v from up to down (corresponding to av,)

'We note that the von Mises PDF py™(a) and its even part g¥™(a) have only one maximum
in [0, ), so that at most one subinterval Zy can be identified in [0, 7) satisfying (4.29).
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and/or from down to up (corresponding to ay). This has to be done in general
by solving gyM(a) — v = 0 with the aid of numerical root-finding techniques.
However, if m, € {—m,0,7} and £ > 0, then the von Mises PDF proves to
be an even function that decreases (for m, = 0) or increases (for m, = %)
monotonically in [0, 7). Thus, for such values of m, and &, there is at most one
real solution to gyM(a) —~ = 0, a € (0,7), which if happens to exist is then
given by

at = arccos (%) . (4.35)

Consequently, the boundaries of Zyy can be found by following

at, if gM(at) >0
ap = 0 if g'™M(a™) <0 (4.36)
or ga(a) #v, Vae[0,7)

af, if geM(a™) <0

o, = if gVM(at) >0 (4.37)
T
’ or gaM(a) #7v, Ya € 0,7)

for k > 0, where ot is given by (4.35) and

o (@) w (4.38)
= 27;70?%){ sin(a — mq) exp{k cos(a — my)}
+ sin(a + my,) exp{x cos(a + ma)}}. (4.39)

On the other hand, if K = 0, then the boundaries of Zy; are equal to ay = 0
and o, = m, and it can be shown that fn = fimax COS (% [n — %]) and ¢, =
Ou \/1/—N ,n=1,...,N. Under such circumstances, the RSAM and the GMEA
are equivalent to each other, and the EMEDS happens to be a special case also of
the RSAM for the design of simulation models for isotropic scattering channels. In
fact, the RSAM and the EMEDS are developed upon similar approaches. This
is evident, as the latter method has essentially been derived from a Riemann
sum approximation of the ACF 7,,(7) = Jo(27 fmaxT) characterizing isotropic

scattering channels [Pae02a, Sec. 5.1.6].

4.4.2.2 Laplacian Distributed AOAs

In the case of the Laplacian distribution, p{;A(a), the lower boundary of Zy; is in all
cases equal to ay = 0, since the even part of pLA(a) is a monotonically decreasing
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function in [0,7) and therefore no up-crossings occur within that interval. In

turn, the upper boundary of Zy; is found to be given as

ay = —% In(7cs) (4.40)
which is the solution of gk*(a) —~ = 0. If the equation above has no solution in
[0,7), then «, is set equal to .

A comparison between the DPSDs of fi(t) and p(t) by applying the RSAM
to the von Mises and Laplacian PDF's is given in Figs. 4.6 and 4.7, respectively.
One may notice from these figures that the DPSD of fi(¢) exhibits a trend similar
as the one described by the DPSD of u(t). Such a characteristic is reflected by
the power of the cisoids of fi(t).

4.5 Performance Analysis

In this section, we will analyze the performance of the proposed parameter com-
putation methods with respect to the emulation of the correlation and spectral
characteristics of pu(t), as well as in terms of the approximation of the fading statis-
tics of the reference model described by the composite process v(t) = p(t)+m,(t).
In addition, the performance of such methods will be compared with that of the
LPNM I, LPNM II, and LPNM III. For the aforementioned purposes, we will
assume that the channel’s AOA statistics follow the von Mises distribution. We
focus our attention on this distribution since a wide variety of propagation sce-
narios can be studied from it, spanning from isotropic to non-isotropic scattering
scenarios. However, results obtained by considering the Laplacian PDF can be
found in? [Gut09b]. The conclusions drawn in that paper about the methods’
performance are the same as the ones presented in this chapter.

We carry out our simulations by choosing fiax = 91 Hz, Jﬁ = 1, and taking
into account six different propagation scenarios characterized by the von Mises
PDF with pairs of parameters: (mq, = 0°k = 0); (mq = 0°,k = 5); (Mo =
0°,k = 20); (mq = 0°, Kk = 10); (Mo = 30°,k = 10); (my = 90°,k = 10). The
first and the last of such pairs of parameters are related to channels having diffuse
components characterized by symmetrical DPSDs, whereas the other four pairs
are associated to channels with asymmetrical DPSDs, as illustrated in Fig. 2.5.

Regarding the methods’ configuration, we set v = 1 x 1073 for the RSAM,
whilst we consider p = 2 and Tyax = N/(4fmax) for the three versions of the
LPNM. In the case of the LPNM I, we use the Doppler frequencies produced
by the GMEA as initial values to minimize the L,-norm el) defined in (4.3).

Tpp

On the other hand, for the LPNM II and LPNM III, we employ the gains and

2We point out, nonetheless, that due to the space limitation, the results obtained for the
LPNM II and LPNM III are not presented in [Gut09b].
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Figure 4.6: Comparison between the DPSD of the channel’s diffuse component
(blue-solid lines) and the DPSD of the random component of the
SOC-based simulation model (black-dotted lines with ‘o’ markers)
by considering the von Mises PDF of the AOA and the RSAM
(fmax =91 Hz, 05 =1,y =1x 1073, and N = 10).

Doppler frequencies produced by the RSAM as initial conditions to minimize the
cost function egﬁl,pc introduced in (4.4). Following the experiments performed in

[Pae02a, Sec. 5.1.5], we set the underlying weighting factors W; and W; of efnﬁl,pg
to W1 == 1/4 and WQ == 3/4
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Figure 4.7: Comparison between the DPSD of the channel’s diffuse component
(blue-solid lines) and the DPSD of the random component of the
SOC-based simulation model (black-dotted lines with ‘o’ markers)
by considering the Laplacian PDF of the AOA and the RSAM
(fmax =91 Hz, 05 =1,y =1x 1073, and N = 10).

4.5.1 Emulation of the Correlation and Spectral Characteristics
of the Reference Model’s Random Component

4.5.1.1 ACF

Figures 4.8-4.10 show a comparison between the absolute value of the ACF of
the channel’s diffuse component [see (2.46)] and the absolute value of the ACF of
[i(t) by applying the parameter computation methods under consideration with
N = 20. For the sake of clarity, we present the results obtained for the three
version of the LPNM in different figures. In addition to theoretical curves of
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745 (7)| [see (3.5)], Figs. 4.8-4.10 present empirical graphs of the absolute value
of the time-averaged ACF rj;(7) of the sample functions of fi(t). Such graphs
were generated by considering a single realization of fi(¢). It can be seen in the
figures that the graphs of |r;;(7)| match perfectly the ones of |rp;(7)[, meaning
that the autocorrelation-ergodicity of fi(t) is preserved by all methods.

Concerning the methods’ performance, one may observe from the results pre-
sented in the three figures that the RSAM outperforms by far the LPNM and the
GMEA. In fact, in the case of the RSAM, no differences between |’I“IY’12/[(T)| and
|74 (7)| are visible within the interval [0, 5/ fimax]. The six curves of |rz;(7)| corre-
sponding to such a method can be distinguished from those of |1"X}£V[(T)| only with
the aid of the markers ‘¢’ and ‘-’. Even though the performance of the LPNM and
GMEA is not as impressive as that of the RSAM, these two methods produced
a quite good approximation to TX;,‘V[(T) Interestingly, the LPNM II provided
very good results for 7 € [1/ fiax, 9/ fmax], although the quality of the relation-
ship |raa(7)] ~ |ry'(7)] is rather poor around the origin. Indeed, Fig. 4.8 clearly
shows that the LPNM II does not satisfy the boundary condition rj;(0) = 7r,,(0),
meaning that YN | ¢2 # op

Without surprise, we can see in Figs. 4.8-4.10 that the LPNM performs better
than the GMEA. Nonetheless, the graphs of |r;;(7)| associated to the GMEA are
in general closer to those of |TIY£/I(T)| at the vicinities of the origin than the graphs
obtained by using the LPNM I and the LPNM II. This remarkable characteristic
suggests that the GMEA is better suited than those versions of the LPNM to
approximate the statistics of p(t) that depend only on the value, slope, and
curvature of r,,(7) at 7 = 0 (e.g., the average Doppler shift, Doppler spread,
LCR, and ADF).

The resulting rms error, €

(2)

Tpps

in Fig. 4.11. The error e? s plotted there by considering N € {10, 20, 30, 40, 50}.

Tup 1
To enable a fair comparison with the LPNM, we set Tiax to N/(4fmax). The
obtained results confirm that the RSAM is better suited than the other methods

to approximate rIY}L\/I(T) The results also show that the LPNM produces a smaller

error than the GMEA, as was to be expected. Among the three versions under

between 75;(7) and TLQ/[(T) [see (4.3)] is shown

analysis, the LPNM II performed the best, although in some cases it registered a
larger error than the LPNM I. Interestingly, the LPNM III produced in general
worse results than the other two versions of the LPNM, specially when the number
of cisoids was small (N < 30). This is due to the fact that the LPNM III has
to sacrifice some accuracy in the approximation of r,,(7) to ensure that the
boundary conditions rjp,(7) = ruu(7) and #54(7) = 7, (7) are fulfilled. However,
such a sacrifice pays off when it comes to the emulation of the average Doppler
shift and Doppler spread of u(t), as will be shown next.
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Figure 4.11: Root mean square error function between the ACF of the chan-
nel’s diffuse component and the ACF of the SOC-based simulation
model’s random component by considering the von Mises PDF of
the AOA and the GMEA, RSAM, and LPNM (7yax = N/ (4 fmax))-
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4.5.1.2 Average Doppler Shift and Doppler Spread

With respect to the emulation of the spectral characteristics of pu(t), we plot in
Fig. 4.12 the absolute error

CApp = ‘A#M - A/lﬂ’ (4-41)

between the average Doppler shift of p(t) [Eq. (2.49)] and the average Doppler
shift of fi(t) [Eq. 3.17]. In addition, results obtained for the relative error
|Dm¢ - Dﬂﬂ|
ep,, = M ThR] (4.42)
up DIJ'#
between the Doppler spreads of u(t) [Eq. 2.50] and fi(t) [Eq. 3.18] are shown in
Fig. 4.13. Again, we have considered N € {10, 20,30, 40,50} to evaluate these

error functions.

The results presented in Figs. 4.12 and 4.13 indicate that the RSAM performs
better than the LPNM and GMEA regarding the emulation of A, and D,,.
Furthermore, the obtained results confirm that GMEA is in general better suited
than the LPNM I and LPNM II to approximate the average Doppler shift and the
Doppler spread of pu(t). Interestingly, the performance of the RSAM is essentially
the same irrespective of the value of IV, meaning that the number of cisoids exerts
little influence on the slope and curvature of rz;(0) when the parameters of fi(t)
are computed by applying such a method. On the contrary, the results produced
by the LPNM and GMEA reveal that the slope and curvature of rz;(0) are highly
sensitive to the value of NV when applying these methods.

We mentioned in Section 2.3.3 that the average Doppler shift of u(t) is equal
to zero when the DPSD characterizing such a process is symmetrical with respect
to the origin. In this respect, it can be shown that the average Doppler shift of the
simulation model’s random component is equal to zero for both the RSAM and the
GMEA if S,,,(f) is symmetrical—the proof of this statement is a consequence of
the theorems presented in Appendix E. The results presented in Fig. 4.12 for the
two propagation scenarios associated with symmetrical DPSDs (cases: m,, = 0°,
k = 0; and m, = 90°, kK = 10) provide evidence of the veracity of such a
claim. Since the observation of Ag; = 0 indicates that the IQ components of fi(t)
are uncorrelated [see Sec. 3.3.3.1 and 3.3.3.3|, we can conclude that the GMEA
and RSAM are suitable methods for the design of SOC-based simulation models
for fading channel having diffuse components with uncorrelated IQ components.
Such a conclusion cannot be extrapolated to the case of the LPNM, because
this method produces in general an average Doppler shift that is different from
zero, as one can observe in Figs. 4.12(a) and 4.12(f). Not even the LPNM III,
which satisfies the boundary conditions 75;(0) = rpu,(0) and 74,(0) = #,,(0), is
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Figure 4.12: Absolute error €4,, between the average Doppler shift of the chan-

nel’s diffuse component and the average Doppler shift of the SOC-
based simulation model’s random component by considering the
von Mises PDF of the AOA and the GMEA, RSAM, and LPNM.
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able to guarantee the uncorrelation of the IQ components of p(t) when Sy, (f) is
symmetrical. Actually, the LPNM III is the method that registered the highest
error €4, in the propagation scenarios that are related to fading channels having
uncorrelated IQ components.

4.5.2 Emulation of the Fading Statistics of the Reference Model

In the remaining of this section, we will evaluate the methods’ performance in
terms of the emulation of the fading statistics of the mobile Rician fading channel
model characterized by the random process v(t) = p(t) + m,(t). To that end,
we will assume that the specular wave m,(t) is parameterized in such a way that
the channel’s power equals 02 = 1, and cg € {0,2,4}, where cg = Uﬁ/p2 is the
Rician factor. Besides, we will suppose that the Doppler frequency and the phase
of m,(t) are equal to f, = 65 Hz and 6, = 0°, respectively.

4.5.2.1 PDF of the Envelope

Figures 4.14-4.18 show a comparison between the first-order PDF pg(z) of the
envelope of v(t) and the first-order PDF pé(z) of the envelope of the SOC-based
simulation model. Curves of pé(z) corresponding to the GMEA and LPNM I are
presented in Figs. 4.14 and 4.15, respectively, whilst those corresponding to the
LPNM II, LPNM III, and RSAM are shown in Figs. 4.16-4.18, in that order.
Such curves were generated by considering N = 10.

The above mentioned figures present both analytical and empirical graphs of
pé(z). The analytical graphs were generated by numerically evaluating (3.20) with
the aid of the MATLAB® trapz function. For the particular case of the LPNM I
and the GMEA, we notice that (3.20) results always in the same theoretical PDF
pé(z) regardless of the simulated propagation scenario. This is due to the fact
that (3.20) is solely influenced by the set of gains {¢,, p}, and these two methods
define a unique set of gains ¢, for each value of N irrespective of the channel
statistics [cf. (4.1)]. In contrast, the solution of (3.20) varies in the case of the
LPNM II, LPNM III, and RSAM from one propagation scenario to another, as
these methods specify the gains ¢, by taking into account the distribution of the
AOA or the ACF of u(t).

On the other hand, the empirical graphs of pé(z) were obtained by measuring

the distribution of 50 x 106 samples of £(t) = |[P(t)|2. Such samples were collected
at the same time instant ¢ = ¢;, where the value of ¢; was chosen at random
over a time interval of two hours. We can see in the figures that the analytical
graphs of pé(z) are in excellent agreement with the empirical ones, so that one
can presume the correctness of (3.20). In fact, the thesis implied by (3.20) about
pé(z) being a function that depends only on the set of gains {¢,, p} is supported
by the empirical data obtained for the LPNM I and GMEA. Despite the fact
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Figure 4.14: Comparison between the first-order PDF of the reference model’s
envelope and the first-order PDF of the envelope of the SOC-
based simulation model by applying the GMEA to the von Mises
PDF of the AOA with different pairs of parameters m, and s
(fmax = 91 Hz, 02 =1, f, =65 Hz, 6, = 0°, and N = 10.
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Figure 4.15: Comparison between the first-order PDF of the reference model’s
envelope and the first-order PDF of the envelope of the SOC-
based simulation model by applying the LPNM I to the von Mises
PDF of the AOA with different pairs of parameters m, and s
(fmax = 91 Hz, 02 =1, f, =65 Hz, 6, = 0°, and N = 10).

that these methods produce different sets of Doppler frequencies { fn}ﬁle for
each scenario, the resulting empirical PDF's of é (t) converged in all cases to the
same curve of pé(z). What is more, the empirical graphs of pé(z) obtained by
using the LPNM I and GMEA are identical to each other, as one can observe by
comparing Figs. 4.15 and 4.14. This was to be expected, since these two methods
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Figure 4.16: Comparison between the first-order PDF of the reference model’s
envelope and the first-order PDF of the envelope of the SOC-
based simulation model by applying the LPNM II to the von Mises
PDF of the AOA with different pairs of parameters m, and s
(fmax = 91 Hz, 02 =1, f, =65 Hz, 6, = 0°, and N = 10).

specify the gains ¢, in the same way.

The graphs depicted in Figs. 4.14-4.18 show a good concordance between
the envelope distributions of the reference model and simulation model. It is
worth mentioning that the curves of pé(z) plotted in Fig. 4.18 for the RSAM,
specifically those corresponding to the case cg = 0, m, = 0°, and k € {10,20}, are
significantly better than the graphs shown in Fig. 4.5 for the BRSAM. However,
despite of such an improvement, a close inspection of Figs. 4.14-4.18 reveals

that the RSAM is less accurate than the LPNM and the GMEA regarding the
emulation of pe(2).
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Figure 4.17: Comparison between the first-order PDF of the reference model’s
envelope and the first-order PDF of the envelope of the SOC-based
simulation model by applying the LPNM III to the von Mises
PDF of the AOA with different pairs of parameters m, and s
(fmax = 91 Hz, 02 =1, f, =65 Hz, 6, = 0°, and N = 10).

In order to quantitatively measure the methods’ performance, we present in
Fig. 4.19 the resulting rms error €, between pg(2) and pé(z) [see (4.8)], computed
for each method by considering cg = 0 and N = {10, 20, 30,40, 50}. The results
presented in Fig. 4.19 leave no doubt that the LPNM I and GMEA are better
suited than the other methods to approximate the envelope distribution of the
reference model when the scattering conditions are non-isotropic. In turn, the
results show that the LPNM II performs better than the rest of the methods
under isotropic scattering conditions. On the other hand, the figure shows that
the highest error was produced by the RSAM. Even though the rms error €pe
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Figure 4.18: Comparison between the first-order PDF of the reference model’s
envelope and the first-order PDF of the envelope of the SOC-
based simulation model by applying the RSAM to the von Mises
PDF of the AOA with different pairs of parameters m, and s
(fmax = 91 Hz, 02 =1, f, = 65 Hz, 6, = 0°, and N = 10.

registered by such a method is rather small, it is around two to three times higher
than the one produced by the GMEA /LPNM I. With respect to the LPNM II
and LPNM III, it can be observed that only the former method provides a real
advantage over the RSAM, since the LPNM IIT and the RSAM perform basically
the same when the number of cisoids is higher than thirty.

4.5.2.2 PDF of the Phase

Concerning the emulation of the first-order PDF of the reference model’s phase,
py(0;t), we present in Figs. 4.20-4.24 a comparison between py(60;t) and the
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Figure 4.19: Root mean square error between the envelope distributions of the
channel’s diffuse component and SOC-based simulation model’s
random component by considering the von Mises PDF of the AOA
and the GMEA, RSAM, and LPNM (7nax = N/ (4 fmax))-



76 Channel Simulation Models for Mobile Broadband Communications

g
IS

—— Reference model, p,(6;t) c
o Simulation, theory: All scenarios R = CR =
Simulation, measured: m, = 0°, Kk =0 /t =0 t=0.25
Simulation, measured: m, =0°, k=5 A
Simulation, measured: m, = 0°, Kk = 20 A
= CRr = 2
t=0.25

I
[N
T

[N
T

Simulation, measured: m, = 0°, K = 10
Simulation, measured: m, = 30°, Kk = 10

+ > e o X o

e . . ] — qne _
Dos Simulation, measured: m, = 90°, kK = 10
[
]
Zoel GMEA
A cr=0
0.4 te {0, 0‘25}

o
N

(=)
%

Phase (radians)

Figure 4.20: Comparison between the first-order PDF of the reference model’s
phase and the first-order PDF of the phase of the SOC-based
simulation model by applying the GMEA to the von Mises PDF
of the AOA (fmax = 91 Hz, 02 =1, f, = 65 Hz, 0, = 0°, t €
{0,0.25}, and N = 10).

g
i

" Reference moddl, py(0; )

- Simulation, theory: All scenarios cr =4 cr =4
1.2 Simulation, measured: m, = 0°, Kk =0 /t =0 t=0.25
Simulation, measured: m, =0°, Kk =5 A
Simulation, measured: m, = 0°, K = 20 _ )

[N
T

cr =2
t=0.25

Simulation, measured: m, = 0°, K = 10
Simulation, measured: m, = 30°, Kk = 10

+ > e o X o

e . . ] — aqne _
E 08 Simulation, measured: m, = 90°, kK = 10
@ LPNM I:
Sos- p=2
[aW —
cr =0 Tmax = I7
0.4 te {0, 0‘25} ’

I
N

(=)
%

Phase (radians)

Figure 4.21: Comparison between the first-order PDF of the reference model’s
phase and the first-order PDF of the phase of the SOC-based
simulation model by applying the LPNM I to the von Mises PDF
of the AOA (fmax = 91 Hz, 02 =1, f, = 65 Hz, 6, = 0°, t €
{0,0.25}, and N = 10).

first-order PDF of the simulation model’s phase, p 1/;(9; t). The graphs of p 1/;(9; t)
presented in those figures were computed both analytically and empirically for
the methods under investigation by considering N = 10 and ¢ € {0,0.25}. Fig-
ures 4.20 and 4.21 show results obtained for the GMEA and LPNM I, in that
order, while results obtained for the LPNM II, LPNM III, and RSAM are pre-
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Figure 4.22: Comparison between the first-order PDF of the reference model’s
phase and the first-order PDF of the phase of the SOC-based
simulation model by applying the LPNM II to the von Mises PDF
of the AOA (fmax = 91 Hz, 02 =1, f, = 65 Hz, 6, = 0°, t €
{0,0.25}, and N = 10).

sented in Figs. 4.22-4.24, respectively. For the analytical graphs, we evaluated
(3.22) with the aid of the MATLAB’s trapz function. For the empirical graphs,
we made the same considerations and followed the same procedure as described
in Section 4.5.2.1 concerning the computation of the empirical envelope distri-
bution. The figures graphically demonstrate the correctness of the analytical
solution given in (3.22) for the PDF of the simulation model’s phase.

The results presented in Figs. 4.20-4.24 show that the phase of the simulation
model is in general not a first-order stationary process, since p 1/}(6?; 0)#p 1/3(6?; 0.25)
for cp € {2,4}. However, Py (0;t) proves to be time-invariant and equal to pv;(H) =
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Figure 4.23: Comparison between the first-order PDF of the reference model’s
phase and the first-order PDF of the phase of the SOC-based
simulation model by applying the LPNM III to the von Mises
PDF of the AOA (fmax = 91 Hz, 02 = 1, f, = 65 Hz, 6, = 0°,
t € {0,0.25}, and N = 10).

1/(2m) irrespective of the parameter computation method when cp = 0. These
remarks are in line with the statements made in that respect in Section 3.3.4.2.

With regard to the methods’ performance, one may observe from Figs. 4.21—
4.24 that the five methods provide a close approximation to the phase PDF of the
reference model. Indeed, all methods render an exact match of py(6;t) for the
Rayleigh fading scenario (cg = 0). However, for the Rician fading case (cg > 0),
the obtained results show clearly that the RSAM and LPNM III are less effective
than the other methods.
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Figure 4.24: Comparison between the first-order PDF of the reference model’s
phase and the first-order PDF of the phase of the SOC-based
simulation model by applying the RSAM to the von Mises PDF
of the AOA with different pairs of parameters m,, and £ (fmax =
91 Hz, 02 =1, f, =65 Hz, 6, = 0°, t € {0,0.25}, and N = 10).

4.5.2.3 ACF of the Squared Envelope

To close this section, we present in Figs. 4.25-4.33 a comparison between the
ACF of the reference model’s squared envelope, 7g2¢2(7), and the ACF of the
squared envelope of the simulation model, Tgage (1), by considering N = 20 and
cr € {0,2,4}. To keep the figures readable, we have plotted the results produced
by each versions of the LPNM against results obtained for the GMEA and RSAM
in different figures. The figures show both theoretical and empirical curves of

the ACF of £2(t) = |p(t)]2. The theoretical graphs of Tgage (1) were produced by
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evaluating (3.29), while the empirical curves were generated by averaging over the
measured ACF's of 60 samples functions of {AQ (t). Such an averaging was necessary,
since the process 52 (t) is not always autocorrelation ergodic®. However, with the
purpose of demonstrating the correctness of the analytical solutions provided
in Section 3.4.4 for the time-averaged ACF Téage (1) of the sample functions of

52(75), we present results obtained for Téag2 (1) in Appendix F. We pointed out in

Section 4.5.1.1 that the LPNM II does not satisfy the condition Z;V:l & = Uﬁ.

For this reason, the theoretical ACF of EQ(t) was computed for that particular
method by evaluating

2 4 2
CR O doicr
TéQéQ(T) = e (1) + (cR—f—;)? CRV+ 1{7‘,1”11(7') cos (2m f,7)
1
7 (7) 8in (27 fo7) — > ci} (4.43)
n=1
where
N 2 N
resea(T) = lraa(m)? + Zcﬁ] - (4.44)
n=1 n=1

One can observe from Figs. 4.25-4.33 that the results predicted by the theory
are in excellent agreement with the ones obtained in practice. This can be taken
as an indicator of the correctness of the analytical expressions introduced in
Section 3.3.6 for 7z, (7).

Figures 4.28-4.33 show that the three methods under consideration yield a
very good approximation to the graphs of rgzg2(7) when cg > 0. This is not
surprising, since under such circumstances the correlation properties of f 2(t) (and
also of £2(t)) are mainly determined by the time-variant specular wave m,,(t). The
characteristics of the parameter computation methods exert in consequence little
influence on the quality of the relationship 7z, (7) ~ 7g2¢2(7). However, for the
NLOS scenario (cg = 0), it is clear that the methods’ characteristics determine
the capability of the simulation model for emulating the function rg2g2(7). In
this respect, we can see in Figs. 4.25-4.27 that the best fitting of the ACF of
52(75) is produced by the GMEA and the LPNM I, while the LPNM II yields the
worst. The LPNM III and the RSAM perform similarly, although the LPNM III
is slightly more accurate.

An inspection of the results presented in Figs. 4.25-4.33 reveals that, irre-
spective of the parameter computation method, there exists an offset between

3We pointed out in Section 3.5 that 52 (t) is non-autocorrelation-ergodic when the IQ compo-
nents of f(t) are uncorrelated and the Doppler frequencies fn satisfy the Conditions 3.2 and 3.3.
Such a situation ensues in the case of the GMEA and RSAM when the DPSD of the channel’s
diffuse component is symmetrical [Appx. E] (cases: ma = 0°, k = 0; and mao = 90°, k = 10).
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Figure 4.25: Comparison among the GMEA, RSAM, and LPNM I in terms of

the emulation of the ACF of the reference model’s squared enve-
lope by considering a Rician factor cg = 0 and the von Mises PDF
of the AOA with different pairs of parameters m, and x (N = 20,
02=1,p=2, Tmax = 5/ fmax, ¥ =1 x 1073).
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Figure 4.26: Comparison among the GMEA, RSAM, and LPNM II in terms of
the emulation of the ACF of the reference model’s squared enve-
lope by considering a Rician factor cg = 0 and the von Mises PDF
of the AOA with different pairs of parameters m, and x (N = 20,
02=1,p=2, Tmax = 5/ fmax, ¥ =1 x 1073).
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Figure 4.27: Comparison among the GMEA, RSAM, and LPNM III in terms of
the emulation of the ACF of the reference model’s squared enve-
lope by considering a Rician factor cg = 0 and the von Mises PDF
of the AOA with different pairs of parameters m, and x (N = 20,
02=1,p=2, Tmax = 5/ fmax, ¥ =1 x 1073).



84 Channel Simulation Models for Mobile Broadband Communications

—— Reference model, r¢2¢2(7) |
-©-GMEA, theory
x  GMEA, realization
o LPNM I, theory i
+ LPNM I, realization
-0- RSAM, theory
RSAM, realization

Ing
N
T

ACF of the squared envelope
o © PP
(o2} [{=} = = N w
\ \ T \ T I

I
3
T

I

|

I

L
2 3 4 5 6
Normalized time difference, 7 - fiax

(b)

—— Reference model, re2¢2(7) |
-©-GMEA, theory
x  GMEA, realization
o LPNM I, theory i
+ LPNM I, realization
- RSAM, theory
RSAM, realization

ACF of the squared envelope

Tmax =

I I I I
4

3
Normalized time difference, 7+ fiax

Figure 4.28: Comparison among the GMEA, RSAM, and LPNM I in terms of
the emulation of the ACF of the reference model’s squared enve-
lope by considering a Rician factor cg = 2 and the von Mises PDF
of the AOA with different pairs of parameters m, and x (N = 20,
02=1,p=2, Tmax = 5/ fmax, ¥ =1 x 1073).
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the emulation of the ACF of the reference model’s squared enve-
lope by considering a Rician factor cg = 2 and the von Mises PDF
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Figure 4.31: Comparison among the GMEA, RSAM, and LPNM I in terms of

the emulation of the ACF of the reference model’s squared enve-
lope by considering a Rician factor cg = 4 and the von Mises PDF
of the AOA with different pairs of parameters m, and x (N = 20,
02=1,p=2, Tmax = 5/ fmax, ¥ =1 x 1073).
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Figure 4.32: Comparison among the GMEA, RSAM, and LPNM II in terms of

the emulation of the ACF of the reference model’s squared enve-
lope by considering a Rician factor cg = 4 and the von Mises PDF
of the AOA with different pairs of parameters m, and x (N = 20,
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Figure 4.33: Comparison among the GMEA, RSAM, and LPNM III in terms of

the emulation of the ACF of the reference model’s squared enve-
lope by considering a Rician factor cg = 4 and the von Mises PDF
of the AOA with different pairs of parameters m, and x (N = 20,
02=1,p=2, Tmax = 5/ fmax, ¥ =1 x 1073).
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the ACFs of £2(t) and £2(¢). Such an offset, which can clearly be distinguished
at 7 = 0, is caused by the term Y Y & affecting the ACF TEQEQ(T) of the
squared envelope ¢2(t) = |u(t)|? of the simulation model’s random component
[see (3.30)]. It is evident from Figs. 4.25-4.27 that the smallest offset is produced

by the GMEA and LPNM I, and the largest by the LPNM II.

4.6 Chapter Summary and Conclusions

In this chapter, we presented two simple and effective parameter computation
method for the design of SOC-based channel simulation models. The proposed
methods, which we have named the GMEA and the RSAM, are intended to
allow for an accurate emulation of the channel’s correlation properties and fading
statistics. We evaluated the performance of the proposed methods in terms of
the approximation of the ACF, average Doppler shift, and Doppler spread of the
channel’s diffuse component. In addition, we evaluated the methods’ performance
with respect to the emulation of the envelope and phase distributions of a Rician
fading channel model, as well as in terms of the approximation of the squared
envelope ACF. Results obtained by applying three different versions of the LPNM
were also reported in this section and compared with those produced by the
GMEA and RSAM.

All in all, the results presented in Section 4.5 show that the GMEA and
the RSAM are suitable methods for the simulation of mobile fading channels
characterized by symmetrical and asymmetrical DPSDs. However, our investiga-
tions indicate that the RSAM is better suited than the GMEA, and also than the
LPNM, to emulate the channel’s correlation and spectral characteristics. In turn,
the GMEA and the LPNM perform better than the RSAM in terms of the emu-
lation of the channel’s fading statistics. The three version of the LPNM produce
a better approximation to the channel ACF than the GMEA, but the GMEA
proves to be more accurate than the LPNM I and LPNM II in reproducing the
channel’s average Doppler shift and Doppler spread.

Owing to their flexibility and good performance, the methods herein proposed
can easily be used to design efficient simulation platforms for the software-assisted
analysis of MBWCS, as we will demonstrate in Chapters 5 and 6.



Chapter 5

Simulation of Mobile MIMO
Fading Channels Under
Single-Bounce Non-Isotropic
Scattering Conditions

5.1 Introduction

Simulation models having the ability to reproduce the statistical properties of
mobile MIMO fading channels in non-isotropic scattering environments are highly
desirable for the laboratory analysis of modern wireless communication systems.
They are important, for example, to study the channel capacity [Abd02a] and
the system bit error rate performance [Miti04] under directional propagation
conditions.

It has been shown in a number of papers, e.g., [Gut07a, Han02, PaeO4a,
Paet05], that the simulation of MIMO fading channels can efficiently be per-
formed by means of a SOC model. In fact, investigation carried out in [Mayy07]
and [Pae04a| demonstrate, respectively, that a SOC channel simulator is a very
useful tool for the performance assessment of multi-element antenna OFDM sys-
tems and for the analysis of the second order statistics of the channel capacity.
However, as mentioned in the preceding chapter, the LPNM is currently the
only method available for the design of SOC simulators for fading channels under
non-isotropic scattering conditions. The development of new methods is therefore
necessary to bypass the computational burden of the LPNM and facilitate the
analysis of MIMO communication systems operating in non-isotropic scattering
environments.

In this chapter, we show that the GMEA and the RSAM introduced in Chap-
ter 4 can be applied, after some simple modifications, to the simulation of MIMO

91
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channels with specified space-time correlation properties. Specifically, we ad-
dress here the design of SOC simulation models for narrowband mobile MIMO
Rayleigh fading channels in single-bounce scattering environments. It is impor-
tant to notice that the GMEA and the RSAM cannot directly be applied as they
were presented in Chapter 4 to the case of MIMO channels, since an accurate ap-
proximation of the channel spatial CCF (SCCF) requires special considerations.
The outline to the rest of the chapter is as follows. In Section 5.2, we describe
the characteristics of a geometrical narrowband single-bounce scattering mobile
MIMO channel model that will act as a reference model throughout this chapter.
We also provide in that section a brief review of the autocorrelation, spectral,
and spatial cross-correlation properties of such a channel model. In Section 5.3,
we give a concise description of the stochastic SOC model that we will employ as
a basis for the simulation of the reference model. The extension of the GMEA
and the RSAM to the case of MIMO channels is presented in Section 5.4. The
methods’ performance is evaluated in Section 5.5 with respect to the emulation
of the ACF and the SCCF of the reference model. An application of the GMEA
and the RSAM to the simulation of wideband MIMO channels is discussed in
Section 5.6. Finally, Section 5.7 summarizes the main points of the chapter.

5.2 Reference Model

5.2.1 The Geometrical One-Ring Scattering Model

The frequency-non-selective mobile MIMO channel model considered in this chap-
ter is an extension of the SISO channel model described in Chapter 2 with re-
spect to an elementary 2 X 2 multi-element antenna system and a two-dimensional
single-bounce scattering environment. We assume that the transmitter (BS) is
fixed and unobstructed by local scatterers, whereas the receiver (MT) moves at
a speed v and is surrounded by a ring of local scatterers. The geometrical con-
figuration of such a propagation scenario is depicted in Fig. 5.1. The symbols
introduced in that figure stand for:

Ty the mth transmitter antenna;

Ry the kth receiver antenna;

Sy the nth scatterer;

Or: the center of the transmitter antenna array;

Opr: the center of the receiver antenna array;

D: the distance from O to Og.

R: the radius of the ring of scatterers;

Ar: the distance between the transmitter antennas;
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Figure 5.1: The geometrical one-ring scattering propagation model

Apg: the distance between the receiver antennas;

d%n: the distance from the mth transmitter antenna to the nth scatter;
dﬁ .. the distance from the nth scatter to the kth receiver antenna;
075 the distance from Or to the nth scatter;

apry,: the AOA of the nth scattered wave;

ary: the angle of departure (AOD) of the transmitted wave impinging the
nth scatterer;

QT max: one half of the maximum angle of spread seen at the BS;
OBr: the orientation angle of the transmitter antenna array;
Or: the orientation angle of the receiver antenna array;

1¥: the angle of the vector ¥ pointing at the direction of motion of the receiver.

The geometrical one-ring scattering model shown in 5.1 was originally proposed
in [Jake74, Sec. 1.6.1] to study the channel spatial correlation at the base station,
and it was extended in [Shiu00] to the case of MIMO channels. The model has
widely been in use as a basis for assessing the performance of multi-element
antenna systems, e.g., [Chen00, Mayy07].

We will assume that the AOAs a gy, are i.i.d. random variables characterized
by a circular PDF pq, (o), whereas ar , dﬁk, dr

mn» and 67, can be defined as
functions of ag,. Specifically, 7, and a7, can be determined by solving the

following equations in the triangle OrS,Or [Abd02a, Chen00]

D R by, 5.1)
sin(@ry, —ar,) sin(ar,) sin(ag,) '
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while the distances dﬁ , and d]  are defined as

A

din = 48+ (-1 Ar b1, cos(Br - ar) (5.2)
A

diy = TR +R? 4 (=1)" AR Reos(apy — Or). (5.3)

Notice that the dependence of dz,w on ap y is implicit in the random parameters
07, and ag,,. We will suppose that the far-field assumption holds, meaning that
D > R > sup{Ar, Ar} and amax,r is small. Thereby, d, , and dﬁk can be
rewritten as [Abd02a, Chen00]

—1)™mA
d{w = 01, + ()%[cos(ﬁT) + o7 max sin(fr) sin(ag,,) (5.4)
-1)™A
dﬁk = R+ ()% cos(arn — BR)- (5.5)

5.2.2 Narrowband MIMO Rayleigh Fading Channel Model

Following the modeling approach described in Section 2.2, we characterize the
channel gain associated to the link between the mth transmitter antenna and the
kth receiver antenna in the equivalent complex baseband by a stationary com-
plex Gaussian process pg, (t) with mean zero and variance Uﬁkm
we assume that Jﬁkm = O'i Ym, k, where 0 < Jﬁ < 00. The random process

Lim(t) can be represented, in the context of the single-bounce scattering model

. For simplicity,

in Fig. 5.1, by means of a sum of an infinite number of azimuthal plane waves as
follows [Abd02a, Pae04a]

N

Prm(t) = Um Y @mnbrncnexp{j(2rfnt+0,)} (5.6)
n=1

N—oo

where @, 5, £ am(@pg,) and by, £ bi(ary), with

s (_1\ym+1

m(0pn) = eXp{w[cos(ﬂqﬂ+aT7maXsin(ﬂT)sin(aR7n)} (5.7)
Nk

b(@ryn) = exp{wws(a&n—@%)}- (5.8)

In (5.7) and (5.8), A designates the wavelength of the transmitted signal. In
conformity with the considerations made in Section 2.2, we assume that the
random gains ¢, the random Doppler frequencies f,,, and the random phases 8,,
are statistically independent. The phases 8,, are i.i.d. random variables uniformly
distributed in [—m, ), and the gains ¢, satisfy E{|e,|*} = ai/N. On the other
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hand, the Doppler frequencies f,, are defined as

fn = Jmax €OS (aR,n - 19), vn. (59)

The equation above is a consequence of the fact that the MT (receiver) can move
in any arbitrary direction over the reference Cartesian plane. This is in contrast
to the case of the mobile SISO channel model described in Chapter 2, where it
is assumed that the MT is moving along the z-axis of the Cartesian plane, and
thus ¥ € {0,7} [Clar68]. The angle ¥ is an important parameter of the MIMO
channel model. Indeed, ¥ exerts a strong influence on the autocorrelation and
spectral properties of pg,(t), as will be shown next.

5.2.3 Correlation Properties of the Reference Model
5.2.3.1 ACF and DPSD of the MIMO Channel Gains

Under the above considerations, one can easily verify that the ACF ry, . (7) £
E{u;,, t)mem(t + 7)} of the Gaussian process py,,(t) describing the complex
channel gain between T, and Ry is given by

™

Tt (T) = Uﬁ /paR(a) exp {27 fmax cos(a — ¥)T}da.  (5.10)

—T

For the analysis of the spectral characteristics of gy, (t), it is convenient to per-
form the change of variable x = o« — ¢ in (5.10). By doing so, and taking into
account that pa, is a circular PDF, we obtain the expression

™

Tt (T) = JZ /paR(x + 9) exp {j27rfmaX cos(x)T}dx (5.11)

—T

which can be rewritten as follows
iy

Tt (T) = 203 /gaR(a+19) exp {27 fmax cos(a)7 }dor  (5.12)
0

where go () = [Pay (@) + Pay(—a)]/2 is the even part of pa (o). From (5.12), it
is straightforward to show that the DPSD Sy, 4. (f) £ [~ (T)exp{ —

—00 T“kmﬂ'km

j27rf7'}d7' of prm(t) is equal to

= 202 rect . gaR(arCCOS(f/fmax) + 79) '
(f) puTeC (f) fmax T (f/fmaX)Q

S

PikmMPkm

(5.13)
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It follows from (5.12) and (5.13) that the ACF and DPSD of pj,,(t) are com-
pletely specified by the even part of pq, (<) and the parameters ¥, fmax, and Uﬁ.
We observe that Sy, u,..

1Q km(t) of prm (t) are uncorrelated. On the contrary, Sy, ..
if pr g () and p@ m(t) are cross-correlated. In this respect, it is worth mention-
ing that the shape of Sy, ...

gle 9. In fact, Su,, up, (f) is symmetrical if and only if go, (a+7) = gay(T—a+19)

(f) is symmetrical if the IQ components pr m,(t) and
(f) is asymmetrical

(f) depends not only on gq (), but also on the an-

for « € [0,7). This condition is more general than the one that applies on
the DPSD S,,(f) of the SISO channel model described in Chapter 2, where
Sup(f) = Spu(—f) if and only if go(a) = ga(m — @) for a € [0, 7).

5.2.3.2 Space-Time CCF of the MIMO Channel Gains

Information about the cross-correlation properties of the complex channel gains
is also relevant for the characterization of the MIMO channel model. Such an
information is important for the analysis of space-time block coding schemes
and space diversity systems [Gold05, Ch. 10], just to give a few examples. The
correlation between py,,(t) and pq(t) can be studied on the basis of the space-
time CCF function (STCCF) 7y, u, (A7, Ar,7) £ E{p}, (t) pq(t + 7)}. This
function gives a measure of the correlation between py,,(t) and pgy(t) in terms
of the time difference 7 and the size of the transmitter and the receiver antenna
arrays. From the expression given in (5.6) for pg,,(t), one can show that

™

Tpmpg (AT, AR, T) = Uﬁ /paR(a) exp {J27 fmax cos(a — V) 7}

xay, (o, Ar) ai(o, Ar) by (o, AR) bg(a, Ag)der.  (5.14)

The SCCF pu,pu (AT, AR) £ E{p;, (Opqu(t)} between pr,(t) and py(t) is
important too. This function is relevant for the capacity analysis of MIMO fading
channels [Shiu00, Abd02a]. By taking 7 = 0 in (5.14), we obtain the result

™

Puenpn(Ar Ap) = o2 / P (@) aty (@, Ar) (s, Ag)

xby(a, AR) bg(cv, AR)dov. (5.15)

5.3 The Simulation Model

5.3.1 The Stochastic SOC Simulation Model

Following the simulation approach presented in Chapter 3, we can approximate
the statistical properties of the complex Gaussian processes py.,(t) by means of
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a stochastic SOC simulation model of the form

Z n) bk (&) ¢, exp {] (27Tfnt +6, )} (5.16)
n=1
where
fno = fmaxcos(dn — V) (5.17)

and &, € [—m,m). We assume that the phases 6, are iid. random variables

uniformly distributed in [—7,7) and the gains ¢, satisfy S0 [é,|* = o, The

functions a,, () and by («) are defined in (5.7) and (5.8), respectively.

5.3.2 Correlation Properties of the SOC Simulation Model

It is easy to show that fig,,(t) is a zero mean WSS random process with variance
equal to Uﬁ and ACF ry, 4, (1) £ E{f},,(t) - foem(t + 7)} given by

T it (T Zc exp{j27 fmax cos(dy, — V)7}. (5.18)

In addition, one can show that the STCCF rp, s (A7, Ag,7) £ EB{a;, . (t) -
figi(t +7)} between fig, (t) and fiy(t) is equal to

N
Thembql (Ap, AR, 7) = Z 6721 exp{j27 fax cos(dy, — ¥)71}

X afn(@n, AT) al(@n, AT) bZ(@n, AR) bq(@n, AR). (5.19)

With respect to the SCCF pg, . 4., (AT, AR) £ E{p;, (Opa(t)} between fig,(t)
and fig(t), we have

ATaAR =

Mz

pﬂkmuqz a (G, A7) ay(Gn, A7) by (G AR) by (G, AR). (5.20)

n=1

We observe that if f, # 0 Vn and f, # fm Vn # m, then the processes fim(t)
are ergodic with respect to the mean value, the ACF, and the STCCEF.

5.4 Parameter Computation Methods

For the simulation of the MIMO channel model, the problem consists in finding
proper values for the gains ¢, and the AOAs &, such that the autocorrelation
and cross-correlation properties of the random processes fix,,(t) resemble those
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of the Gaussian processes i, (t). In particular, we are interested in emulating
the ACF 7y, ., (7) and the SCCF py, u. (A1, AR) of the reference model. In
what follows, we will explain how to apply the GMEA and the RSAM to solve
this parameter computation problem.

5.4.1 The GMEA

The results presented in Chapter 4 indicate that the ACF of py,,(t) can satis-
factorily be approximated by defining the gains ¢, as in (4.1), i.e., &, = Uﬁ /VN,
and computing the Doppler frequencies fn by solving the equation

Jn )
Oh 1
Suprpem (H)df = N N—n+ 3 (5.21)
forn=1,...,N. Since fn = fmax c0s(an — 9) [see (5.17)], one can alternatively

compute the Doppler frequencies f, by finding the AOAs &, that solve

Qp—10

/ Jag (o +D)dor = % <n — %) : (5.22)
0

We notice, nonetheless, that the solutions of (5.21) and (5.22) provide information
only about the even part of pg,(a). This is sufficient to emulate the autocor-
relation and spectral characteristics of g, (t), but the emulation of the SCCF
between py,, (t) and pq (t) requires information also about the odd part of pa, ()
[see (5.15)]. In order to take the odd part of pe,(a) into account, we propose to
compute the AOAs &, by solving

Qp—19

/ Pag(a+9)da = % <n — i) : (5.23)

—T

In the equation above, the factor of 1/(4N) has been introduced to guarantee the
uncorrelation between the IQ components of fix,,(t) and to ensure that fn -
Vn # m when the DPSD S, ... (f) of the reference model is symmetrical. Such
a factor also ensures that f,, # 0 Vn when Semttim (F) = Supmpm (—f) and the
number of cisoids is even, i.e., when N = 2M, where M € Z*. We emphasize
that the number of cisoids shall be even in order for this latter characteristic to
hold. Otherwise, if N is odd and S, u,,.(f) is symmetrical, then the solutions
of (5.23) will produce a Doppler frequency f,, equal to zero. The inequalities
fo # fm ¥n # m and f, # 0 Vn are in general fulfilled when Spempem (f) 18

asymmetrical, irrespective of the value of V.
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5.4.2 The RSAM

In the case of the RSAM, we observe that the STCCF between iy, (t) and pg(t)
can be expressed as

27703 ) N )
T“kmﬂ'ql(AT7 AR, 7) = -~ A}gnoo ZpaR(an) exp {J27 fmax cos(a, — 9)7}
n=1

Xay, (o, A1) aj(0g, A1) b (an, AR) bg(am, Ag) (5.24)

where o, = n2w/N — oy, and «q is a real number in [0, 27/N]. By removing the

limit in the previous equation, we can write

=

27raﬁ .
T:u'kml-"ql (AT’ AR’ 7—) ~ Z paR(an) exp {]27Tfmax COS(an - 19)7—}
n=1

N
Xay, (an, A1) aj(om, A7) b, (an, AR) bg(an, Ar). (5.25)

Based on the above result, and taking account of the expression given in (5.19)
for the STCCF rp,, 4, (A7, AR, 7) of the simulation model, we can state that

Tﬂkmﬂql (AT, AR, 7’) ~ T.u'kmﬂ'ql (AT, AR, 7’) if
. n2mw
G = oy Pa(Gn) (5.27)

Z%:l Pa(dun) .

Even though the value of ag can arbitrarily be chosen within [0, 27 /N], we recom-
mend to set ag = 7/(2N) to ensure that f, # f,, Vn # m and to guarantee the
uncorrelation between the IQ components of fiy, (t) when the DPSD S, .. (f)
of the reference model is symmetrical. Furthermore, choosing oy = 7/(2N) also
assures that f, # 0 Vn when S, .. (f) =S, (—f)and N =2M, M € Z™.

PikmMPEkm

This latter condition does not hold if N is odd, as in the case of the GMEA.

We have demonstrated in [Gut07a] that the methodology in (5.26) and (5.27)
provides excellent results concerning the emulation of the ACF 7y, .. (7) and
the SCCF pu,,.p, (A1, Ag). However, to properly approximate the envelope
distribution of the complex Gaussian processes i, (t), it is important to impose
a constraint in the range of values that the gains ¢, may take. With this in mind,
we will assume that pa, () has only one maximum in [—m, 7). Then, following
the idea behind the RSAM described in Section 4.4.1.3, we redefine

— 1
&p = oay+ OéuN Qe <n — Z) , Qy > ay. (5.28)

In (5.28), o, and ay designate, in that order, the lower and the upper boundaries
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of the subinterval Zyy = [oy, o] within the which the PDF pq, () is above a
given threshold v € (0, sup{paR(a)}ae[,,m)).

5.5 Performance Analysis

5.5.1 Considerations

In this section, we will present some simulation examples demonstrating the good
performance of the GMEA and the RSAM concerning the emulation of the ACF
Tpimpirm (7) and the SCCF py, 0 (A7, ARg) of the reference model. To that end,
we will assume that the random AOAs agr are von Mises distributed, so that:

exp{k cos(ax — my + )}

Pap(a+v) = 27 To(m) (5.29)
Gap(a+7) = &P {mcosé:ivoc(():)(ma — ) - cosh (ksin(a) sin(mq — 9)) (5.30)

where o € [—7, 7). It is easy to show, by substituting (5.30) into (5.13), that the
DPSD of the complex Gaussian processes f,(t) is given by

SIYkl\:[nukm(f) = rect(f) - cosh (Fa sin(mq, — 9)y/1 — (f/fmax)2)
Uﬁ exp {m cos(mg — 09) f/fmax}
meaXIO(KV) 1- (f/fmax)2

(5.31)

In turn, by following (5.12), one can show that the ACF of pg,, () is equal to

. Ji Iy ( \/Fc2 — (27 fimaxT)? + JATE finaxT cos(mq — 19))
T:u'kmﬂ'km (T) - Io(li) : (5'32)

The STCCF T/Y;cl\f«buqz (A7, AR, T) between py,(t) and pg(t) can also be expressed

in closed form by substituting (5.29) into (5.14). Particularly, for the MIMO
channel gains p11(t) and poo(t), we have [Abd02a]

Uﬁ exp{—j2mAr cos(Br)}
Io(k)
xlo( {n? = 42 [72 + A% + (Br s,y sin(8r))’
—27AR cos(Br — V) — 2A7 aumax,7 sin(fr)
x (7sin(d) — Agsin(8r)) }

+jdnk [7" cos(mg — V) — Ag cos(mqa — Br)

Tﬁ\"/ll\l/lﬂ22 (Ar,AR,7) =

— A7 Omax.r sin(Br) sin(ﬂ)} }71/2>. (5.33)
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where 7 = 7 - fiax, Ar = Ap/), and Ap = Ar/). One can deduce from (5.33)

that the SCCF szi\fL#qz(ATv AR) = rllffmql(AT, AR,0) is equal to

Jﬁ exp{—j2r At cos(Br)}
Io(r)
<o {n? — am2[A% + (Ar amaxr sin(97))” + 287 Ag

pl\l{ll\l/llim (Ar,AR) =

X Otmax,7 Sin(fAr) sin(ﬁg)] — j4TK [AR cos(mq, — BRr)

+ A7 et SIn(Br) sin(ﬁ)] }_1/2 ) (5.34)

For the simulations, we will consider the following triplets of parameters for
the von Mises PDF in (5.29): (k = 0,m, = 0°,7 = 0°); (k = 5,mq = 0°,7 = 0°);
(k =20,mq = 0° v =0°; (k = 10,my = 0°y = 0°); (k = 10,mq = 20°,y =
—10°); (k = 10,m, = 40°,7 = —50°). We notice that the first and the last
of such triplets produce a symmetrical DPSD Sp\z/kl\:[nukm( f), while the other four
triplets result in an asymmetrical DPSD. We choose 81 = Br = 90°, otmax,7 = 2°,
fmax = 91 Hz, Uﬁ =1, and N = 24. Except by the number of cisoids, these
parameters are the same as the ones considered in [Pae04a] for evaluating the
performance of SOC simulators designed by applying the LPNM. In that paper,
the number of cisoids was equal to N = 25. Here, we have chosen N = 24
to ensure that the GMEA and the RSAM satisfy the inequality f, % 0 Vn.
Regarding the threshold v of the RSAM, we set v =1 x 1073.

5.5.2 Emulation of the ACF

Figure 5.2 shows a comparison between the ACF r:‘/]i\fn i, (7) of the reference

model [see (5.32)] and the ACF 74, 4, (7) of the simulation model [see (5.18)]
by applying the GMEA and the RSAM. We can observe from Fig. 5.2 that both
methods produce a very good approximation to the ACF of the reference model.
This indicates that the modifications introduced in this Chapter to the GMEA
and the RSAM do not affect the capability of these methods to emulate the
autocorrelation properties of the complex Gaussian processes f,(t).

5.5.3 Emulation of the SCCF

To evaluate the accuracy of the GMEA and the RSAM for approximating the
SCCF ppyppq (A1, AR) of the reference model, we define the following absolute
error function

€pu11 s (AT’ AR) = |pﬂ11#22 (AT’ AR) ~ Ppaifaz (AT’ AR)|' (5'35)
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Figure 5.2: Comparison between the ACF 7, .. (7) of the MIMO channel
gains (reference model) and the ACF 74, 4, (7) of the simulation
model by applying the GMEA and the RSAM with N = 24 to the
von Mises PDF of the AOA with different triplets of parameters x,
Me, and ¥, (fiax = 91 Hz and Uﬁ =1).

The absolute value of pp,,p,, (A1, AR) is depicted in Fig. 5.3 for Ap € [0,20/A]
and Ag € [0,3/)]. The resulting error function e, , (A, Ag) is plotted in
Figs. 5.4 and 5.5 for the GMEA and RSAM, respectively.

The results presented in Figs. 5.4 and 5.5 demonstrate that the GMEA and
the RSAM provide a close approximation to the SCCF py,,p,, (A7, Ar). This
is clear, since the error produced by the GMEA under non-isotropic scattering
conditions is smaller than 8 x 1072, while the one produced by the RSAM is lower
than 6 x 10~%. In turn, the error registered by both methods in the isotropic
scattering scenario is smaller than 1 x 10711
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Figure 5.3: Absolute value of the SCCF py,, sy (A7, Ag) of the MIMO channel
model by considering the von Mises PDF of the AOA with different
triplets of parameters &, mg, and 9 (Jﬁ =1).
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Piirjiss (AT, AR) of the simulation model by applying the RSAM
with N = 24 to the von Mises PDF of the AOA.
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5.6 Simulation of Wideband MIMO Fading Channels

So far, we have focused our attention on the simulation of narrowband mobile
MIMO fading channels. However, the design of simulation models for wideband
MIMO channels is also an important research topic. It is relevant, for example,
for the analysis of multi-element antenna systems that require a large bandwidth
to operate, e.g., those based on spread-spectrum [Moli05, Ch. 18] and ultra-
wideband [Roys04] technology. In this section, we will discuss an application
of the GMEA and the RSAM to the design of simulation models for wideband
MIMO fading channels in single-bounce scattering environments.

5.6.1 Modeling and Statistical Characterization of Wideband
Mobile MIMO Fading Channels

From a system-theoretic point of view, the mobile fading channel can be described
as a randomly time-variant linear filter (TVLF) [Bell63, Pars00, Pae02a, Proa01].
In this line of thought, we model the wideband subchannel connecting the mth
transmitter antenna 7T, with the kth receiver antenna Rj as a randomly TVLF
with an equivalent complex baseband impulse response

Ry (t, ) Z P (1) 5(n — me). (5.36)

In the equation above, pgm, ¢(t) denotes the complex attenuation factor due to the
superposition of the transmitted signal’s replicas that reached the kth receiver
antenna through different paths but with the same propagation delay n = ny. In
line with the narrowband MIMO channel model described in Section 5.2.2, we will
assume that the attenuation factors ppm, ¢(t) are stationary zero-mean complex
Gaussian processes with corresponding variances equal to 0'“ s l=0,...,L-1.In
addition, we will assume that the channel exhibits uncorrelated scattering (US)
[Bell63], meaning that E{h}, (t,m)hkm(t + 7,m2)} # 0 iff 1 = 2. This implies
that the Gaussian processes pym, ¢(t) are mutually uncorrelated. Considering a

two-dimensional single-bounce scattering scenario, we can write

N
Prme(t) = lm > (@) br(@rne) enoexp {G (2nf et +0n0)} (5.37)
n=1
for £ =0,...,L—1. The parameters of p, ¢(t) can be defined in a similar manner

as we defined their counterparts introduced in Section 5 2.2. Particularly, we will
suppose that the gains ¢, ¢ are given such that Zn 16, L, # s 0=0,...,L-1,
and the AOAs ag ¢ are i.i.d. random variables, n =1,...,N and ¢ = 17 oL
It should be noticed that if the received signal is composed of a continuum of
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multipath components, then the summation in (5.36) becomes an integration.
This results in a diffuse impulse response given as [Proa0l, p. 802]

hkm(tvn) - “km(tvn)' (538)

The attenuation factor pp,,(t,n) in (5.38) is a stationary zero-mean complex
Gaussian processes with variance aikm. In this case, the US assumption implies
that E{pu},. (t,m) pem(t + 7,m2)} # 0 iff y1 = 2. The subchannel between T,

and Ry can alternatively be described by means of the transfer function
Hin(t:0) 2 [ hun(t,n) exp{-2my o), (5.39)

For narrowband systems, Hy,,(t,v) can be seen as a function that fluctuates in
the time domain and remains constant in the frequency domain, at least along
the frequency range of the system bandwidth. For wideband systems, H g, (¢, v)
is to be treated as a function that fluctuates within the system bandwidth.

An exact statistical characterization of the random impulse response in (5.36)
is a formidable task that requires knowledge of the multidimensional joint PDFs
of hym(t,n) (or Hyy(t,v)). However, since the attenuation factors pg, (t) are
assumed to be complex Gaussian processes, the statistical properties of the MIMO
channel model are completely specified by the ACFs, PSDs, CCFs, and cross-
PSDs of the random processes hy, (t,1). The characterization of MIMO channels
in terms of correlation functions and PSDs is surveyed somewhere else, e.g.,
[Fleu00] and [Moli05, Secs. 6.7 and 7.4]. For the purposes of this section, it is
sufficient to know that the selectivity of the channel in space, time, and frequency
domains can be studied with respect to the following correlation functions:

Thimhg (AT, AR) = E{hy,, (t,n)ha(t,n)} (5.40)
Thimhim (T) = E{hfn(t,n) ha(t +7,1)} (5.41)
THHon (0) = E{H},, (t,0) Hpm(t,v+0)} (5.42)

The functions defined in (5.40)—(5.42) are known as the temporal ACF (TACF),
the SCCF, and the frequency correlation function (FCF), respectively.

5.6.2 Simulation Approach

The simulation of hy,,(t,n) can be carried out upon a time-variant tapped-delay
line (TDL) model of the form

L—

Bgon (£, 1) 6(n — ne)- (5.43)
6:0

H
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For the simulation of wideband MIMO channels in single-bounce scattering en-
vironments, we define the complex gains fiy, ¢(t) as follows

N
firm o (t) Z A (G 0) bk (Gne) Ene exp {5 (2 fuot +8,0) ). (5.44)
n=1

The parameters of fiy,, ((t) are analogous to those of the narrowband SOC simu-
lation model presented in Section 5.3.1, and they can be defined accordingly. In
particular, we suppose that the phases émg are i.i.d. random variables uniformly
distributed in [—m,7), for n = 1,...,N and £ = 0,...,£ — 1. This considera-
tion guarantees the wide-sense stationarity and the mutual uncorrelation of the
processes ﬁkm(t, 7).

The problem at hand lies in computing the gains ¢, and the AOAs «,, ¢ of
figm ¢(t) such that:

Tﬁk fqu(AT7AR) ~ Thkmhql(AT,AR) (545)
M (7)™ Thighin (7) (5.46)
T B (@) THy Hy (0) (5.47)

where rﬁkmﬁql(AT,AR), Thrdo, (T)s anAd i, i, (0) designate, in that order,
the TACF, the SCCF, and the FCF of hy,,(t,n). These functions are given as

P (A1, A0) 2 B LR ) ha(t ) } (5.48)
P (1) 2 BBt ha(t+ 7)) (5.49)
P, (0) 2 E{B(0) H(to+0)} . (5.50)

A solution to this problem has recently been provided in [Paet06]. In that paper,
the authors approximate the TACF and the SCCF of a wideband MIMO channel
model derived from the geometrical one-ring scattering model by applying the
EMEDS and the LPNM. Regarding the emulation of the FCF rg, g,  (0) of the
MIMO channel, it was demonstrated in that paper that the TDL model in (5.43)
exactly reproduces such an statistical function if the impulse response hkm(t n) is
a discrete function in the delay domain and the gains ¢, ¢ satisfy Zn 16 E ﬁ .

We will refrain ourselves from providing details about the simulation approach
presented in [Paet06], since it was developed independently by other researchers.
However, we observe that the idea can be implemented in a more efficient manner
by employing either the GMEA or the RSAM. In fact, a third party demonstrated
in [Mayy08] that the simulation of wideband MIMO channels can effectively be
performed by applying the idea described in [Paet06] in connection with the
GMEA. We notice that the authors of [Mayy08] made use of an alternative version
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of the GMEA that we proposed in [Gut07b].

The simulation approach described in [Paet06] is based on the assumption
that the impulse responses of the MIMO subchannels are discrete functions in
the delay-domain, meaning that the processes hg,,(t,n) are given as in (5.36).
Under this consideration, it is evident that the TDL model defined in (5.43) is
a natural structure for the simulation/representation of hy,,(t,n). However, the
characterization of hg,(t,n) by means of a TDL model is not straightforward
when the impulse responses of the MIMO subchannels are given as in (5.38), i.e.,
when hy,,,(t,n) is a continuous (diffuse) function in 1. In the following chapter,
we will revisit a well-known procedure for the design of TDL for WSS complex
Gaussian channels characterized by diffuse impulse responses that satisfy the US
condition. The concepts studied in that chapter can be applied together with
the idea proposed in [Paet06] to design simulation models for wideband mobile
MIMO fading channels with continuous-delay impulse responses.

5.7 Chapter Summary and Conclusions

In this chapter, we demonstrated that the GMEA and the RSAM introduced in
Chapter 4 can be applied to the simulation of narrowband mobile MIMO fading
channels with specified correlation properties. We explained here that a proper
emulation of the SCCF of the MIMO channel requires information about both
the even and the odd parts of the PDF of the AOA. For this reason, some minor
modifications were made in Section 5.4 to the GMEA and the RSAM in order to
incorporate information about the odd part of the AOA distribution.

We evaluated the performance of the proposed parameter computation meth-
ods with respect to the approximation of the ACF and SCCF of the MIMO
subchannels. The obtained results indicate that the modifications made to the
GMEA and the RSAM do not affect the methods’ capability for emulating the
ACF of the MIMO subchannels. Concerning the emulation of the SCCF, the ob-
tained results show that both methods provide a very good approximation to such
a correlation function. Particularly, our investigations indicate that the RSAM is
better suited than the GMEA to emulate the correlation properties of the MIMO
channel. Finally, we discussed in Section 5.6 an application of the methods pro-
posed in this dissertation to the design of simulation models for wideband mobile
MIMO fading channels.
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Chapter 6

Design of TDL Models for

WSSUS Channels with Diffuse
Impulse Responses

6.1 Introduction

The wide-sense stationary uncorrelated scattering (WSSUS) model proposed by
Bello [Bell63] is a widely accepted model for small-scale mobile fading channels
[Stei87, Skla88, Jeru00, Proa0l, Pae02a, Pae02b]. A variety of standardized chan-
nel models for wireless and mobile communication systems has been developed
on the basis of this stochastic model [Cos207, EtsGSM, Etsi99, Med98a, Med98b,
Erce04]. In order to obtain realizable and well specified representations of WSSUS
channels, one often has to resort in practice to the use of simulation models. Dif-
ferent types of models can be used for the simulation of WSSUS channels, e.g.,
those presented in [Yip95], [Chri02]. However, a fundamental requirement for
any of such simulators is the proper emulation of the essential characteristics of
the WSSUS model. This is necessary to allow for a reliable and reproducible
system performance investigation.

Several simulation models basing on the time-variant TDL filter concept have
been proposed for the simulation of WSSUS channels with continuous-delay im-
pulse responses, such as those in [Pae02b] and [Yip95]. Among them, the sim-
plest and perhaps most popular one is a so-called symbol-spaced TDL (SSTDL)
model. Briefly speaking, a SSTDL model can be considered as a sampled ver-
sion of the time-variant channel impulse response (CIR) obtained by using a
sampling rate equal to the reciprocal of the symbol duration. Such a kind of
TDL models was originally introduced by Kailath [Kail59] and Bello [Bell63] as
canonical channel models—which are essentially simulation models—for band-
limited time-variant linear systems. SSTDL models are nowadays widely in use
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for the performance analysis of modern wireless communication systems, e.g.,
[Choi01, Yang02, Hou04].

It might seem that the applicability of SSTDL models is unquestionable, since
they were developed in the framework of the sampling theorem [Bell63]. Nev-
ertheless, the results reported in [Guti05] suggest that the validity of such TDL
models is rather doubtful when the concept is applied to WSSUS channels. In
fact, the answer to the question whether SSTDL models are suitable for modeling
WSSUS channels is still lacking in the literature. What is more, despite the fact
that this modeling approach dates back more than forty years [Bell63], [Kail59],
the statistical properties of the resulting SSTDL are not well known. Most of
the literature on this topic concentrates only on describing the structure of the
SSTDL model [Stei87], [Proa0l], and even though a statistical analysis can be
found in [Bell63], [Jeru00] and [Syko00], no information concerning the channel
FCF is provided there. The information about the FCF is very important because
this function influences the performance of many wideband and frequency diver-
sity wireless communication systems, such as multicarrier code division multiple
access (MC-CDMA) systems [Choi01, Yang02, Hou04, Hara97, Schu05].

Closing the above mentioned gaps is necessary not only for a better under-
standing of channel modeling aspects, but also for carrying out a reliable system
performance investigation. In this chapter, we aim at closing them by analyzing
the validity and statistical behavior of SSTDL models for WSSUS channels. It
is also our objective to discuss the problems associated with these TDL models,
as well as to present a simple and effective strategy to avoid them.

The rest of the chapter is organized as follows. Section 6.2 is devoted to
analyzing the suitability of SSTDL models to simulate WSSUS channels. It is
shown in that section that using SSTDL models to model the CIR of WSSUS
channels results in a violation of the US condition from the perspective of band-
limited systems. In Section 6.3, we provide a concise description of the statistical
behavior of these type of simulation models. We show in that section that SSTDL
models suffer from strong limitations in emulating the FCF of WSSUS channels.
In Section 6.4, we show that SSTDL models lead to an imprecise performance
analysis of wireless communication systems sensitive to the FCF. To cope with
this problem, we discuss a solution in Section 6.5 by doubling the sampling rate
of the channel, resulting in a half-symbol-spaced TDL (HSSTDL) model. The
usefulness of this solution is exemplary demonstrated by analyzing the bit error
probability of a down-link MC-CDMA system. Finally, we present our conclusions
in Section 6.6.
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6.2 About the Validity of SSTDL Models

6.2.1 The SSTDL Modeling Approach

Before we proceed to analyze the suitability of SSTDL models for modeling
WSSUS channels, it is convenient to review the approach followed in [Bell63]
to develop such a type of simulation models. Toward that end, consider a wire-
less communication system characterized by the input-output relationship

y(t) = a(t) * h(t.n) = / £(t)h(t,n)dn (6.1)

where * denotes convolution, x(t) is the transmitted signal, y(t) is the received
signal, and h(t,n) is the time-variant CIR, which is continuous in both ¢ and 7,
variables. The CIR h(t,n), called the input delay-spread function by Bello, may
be regarded as being the system response at time t to a unit impulse applied n
seconds in the past.

For practical purposes, it is possible to derive a discrete-delay' representa-
tion of the CIR h(t,n) on the basis of the sampling theorem by assuming that
either the transmitted signal or the channel itself is bandwidth restricted. For
the latter case, it was shown in [Bell63, pp. 378-379] that if the corresponding
channel transfer function H(t,v) = [ h(t,n) exp{—j2mvn}dn is confined to a
bandwidth W (meaning that H(¢,v) = 0 for |v| > W), then, according to the
sampling theorem, the CIR h(t,n) may equivalently be expressed as [Bell63, eq.

(123)]

h(t,n) = i h (t, %) sinc (W {n - %D (6.2)

where sinc(n) £ sin(mn)/(7n) and W > W is an arbitrary sampling rate.

In conformity with the thesis in [Bell63], it turns out that the CIR h(t,n) is
well modeled by a TDL linear filter having a time-variant impulse response

Wtn) = Ay S h(t, A0~ nA,) (6.3)

n=—oo

where the tap spacing A, £ 1/W is given such that A, < 1/W. The equivalent
discrete-delay CIR described by ﬁ(t,n) establishes the so-called SSTDL model
when W =W = W, where W = 1/T is the nominal bandwidth of the transmit-

In this chapter, we will be concerned only with the discrete-delay modeling of the CIR
h(t,n). The reader is referred to [Pae02a] for a detailed study on the modeling of h(t,n) in
discrete-time domain
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ted symbols?, and T is usually equal to the symbol duration®. Throughout the
chapter, we will refer to ﬁ(t,n) either as the SSTDL model or as the T-spaced
TDL model to stress the fact that A, = T (Ws = W = W), while we will
use the term A,-spaced TDL model for the more general case where A, < T
(Ws <W < W).

The equivalence between the CIR h(t,n) and its discrete-delay version defined
by h(t,n) in (6.3) holds in the sense that the former impulse response can be
reconstructed from the interpolation of the latter one, as indicated by (6.2).

6.2.2 The Validity of SSTDL Models

The SSTDL modeling approach may at first seem to be sound and thorough.
Nevertheless, important problems arise when the random nature of the mobile
fading channel is brought into consideration. The main source of conflict comes
from the fact that the SSTDL model was derived on the basis of the sampling
theorem for deterministic signals. If the CIR h(t,n) is deemed to be a random
process, as it is done usually for wireless communication system, then its discrete-
delay representation should be obtained by invoking the sampling theorem for
stochastic processes instead [Proa0l, p. 71]. Thus, the bandwidth restriction is
not to be associated with the (random) channel transfer function H(¢,v), but
with the power density spectrum of h(¢, 7). Fortunately, the amendment of such
an imprecision results in an equivalent discrete-delay CIR ﬁ(t,n) similar as the
one defined in (6.3), and the results and conclusions drawn in [Bell63] remain
basically unchanged. In this case, however, the equivalence defined in (6.2) holds

2
} ~0. (6.4)

We point out that the sampling theorem for stochastic processes applies only on

only in the zero-mean-square-error sense [Proa0l, p. 71]

e 35 (o) sne (9o )

n=—oo

stationary processes.

A further problem arises if the random CIR h(t,n) meets per definition the
WSSUS condition. If h(t,n) is a WSSUS random process, then the simulation
approach described in Section 6.2.1 is not applicable, because the US condition is
incompatible with the bandwidth constraint required to obtain A(t,7) [Schu05].

2The nominal bandwidth may be defined as the width of the main lobe of the power spectral
density of a digitally modulated signal.

3For instance, T equals the duration of the quadrature-amplitude-modulation (QAM) sym-
bols in a conventional single carrier system, whereas T' equals the chip duration in direct-sequence
spread spectrum (DS-SS) systems [Schu05]. Multicarrier systems [Schu05], [VanN04] are a spe-
cial case, where T is equal to the (non-cyclic-extended) symbol duration divided by the total
number of subcarriers. In all cases, Ws = 1/T holds. We note that the term “symbol” is used
in this chapter for those digital signals that carry the information through the channel.
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Such an incompatibility often passes unnoticed in the literature. Take as an
example the conclusions drawn in [Proa0l] at the end of Section 14.5.1. There,
it is stated that the uncorrelation of the tap gains of fz(t, 1) is a consequence of
the US condition of h(t,n). This statement is not adequate in the way it was
postulated in [Proa0l], because it is based on the implicit assumption that the
CIR h(t,n) satisfies both the WSSUS condition and the bandwitdh constraint.
Notice that the equation (14.5-4) given in [Proa0l, Sec. 14.5.1] holds only if the
channel transfer function is band-limited.

Bello proposed a second TDL model which circumvents the incompatibil-
ity between the bandwidth limitation of H(¢,v) and the US condition of h(¢,n)
[Bell63, pp. 379, second column]. In deriving that model, Bello shifted the band-
width constraint onto the input signal z(t). Thereby, since the bandwidth re-
striction is external to the CIR h(¢,n), one can assume without problems that
h(t,n) is a WSSUS process. In that case, it can be shown that the equivalent
discrete-delay CIR is given by [Syko00]

B = 3 | [ B sinclvle - nd | n - ns,). (63)

The impulse response ﬁ(t, n) is not equivalent to h(¢,n) in the sense of (6.2), but
in what

y)= 3 alt—nA,) / h(t,€)sine([ — nA,])de. (6.6)

The previous equation implies that the output of the system remains the same
if the CIR h(t,n) is replaced by its discrete-delay version h(t,n); as y(t) = §(t),
where §(t) = (t) = h(t,n). Similar observations can be made for the SSTDL
model, or more generally, for the A,-spaced TDL model, since y(t) = §(t) *
sinc (Wt), where § = z(t) = h(t,n).

Even though the TDL model described in (6.5) is compatible with WSSUS
channels, it is strictly speaking not a valid simulation model for them, since the
tap gains of the equivalent discrete-delay CIR ﬁ(t,n) are mutually correlated.
The cross-correlation among the taps can be neglected, nonetheless, if the auto-
correlation function of h(t,n) varies slowly in the delay domain, as pointed out
in [Bell63] and [Syko00]. However, since the US condition of the CIR h(t,n) is in
general not reflected by h(t,n), it can be conclude that this simulation model is
not adequate for WSSUS channels. In fact, the random process ﬁ(t,n) belongs
to the class of non-WSSUS processes [Matz05].
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6.3 Statistical Behavior of SSTDL Models

Despite the SSTDL model proves to be incompatible with WSSUS channels from
the perspective of band-limited systems, simulation models of this kind are widely
being in use in connection with the WSSUS model to evaluate the performance
of wireless communication systems, e.g., [Choi0l, Yang05, Hou04]. In defense
of such a system performance investigation approach, we can argue that the
SSTDL model might coexist with WSSUS channels if the bandwidth constraint
imposed on the CIR h(t,7n) is neglected*. To find out if this is the case, it is
necessary to know whether fAz(t, n) satisfactorily emulates the statistical properties
of WSSUS channels. It should also be determined whether the resulting SSTDL
model lends itself to system performance investigations. To accomplish the above-
mentioned tasks, we need a complete description of the statistical behavior of the
(nonequivalent) discrete-delay CIR iz(t,n). In this section, we provide such a
description by assuming that h(¢,7n) is a zero-mean WSSUS complex Gaussian
process. We will also assume that the CIR h(t,n) is causal and has finite duration.

Consequently, we can write

N

’A"(ta n =2, Zh(t, nln)é(n —nly) (6.7)
n=0

where the number of taps N = |W - pax] + 1 is defined with respect to the
sampling rate W and the channel’s maximum excess delay 7max [Skla88]. The
operator |-| denotes the nearest integer toward minus infinity.

6.3.1 Statistical Description of the Reference Channel Model

Before we proceed, we will summarize the statistical properties of the WSSUS
complex Gaussian CIR h(t,n) that are relevant for the purposes of this chapter.
For a detailed discussion on the statistical properties of WSSUS channels, we
refer the reader to [Bell63, Proa0l, Pae02a, Schu05].

In line with the WSSUS Gaussian model, h(¢,n) is characterized by its ACF

raa(ty, toin,m2) £ E{h(t,m)h* (ta,m2)}
= The(T3m) 6(m — 12) (6.8)

where rpp(751) = E{h(t,n)h*(t +7,1m)} and T = t; — to. Similarly, h(¢,n) can be

*Note, however, that the equivalences described in Section 6.2 for each of the pairs H(t,n),
h(t,n) and 4(t), y(¢) will no longer be valid. In any case, the corresponding relationships
between those functions should be established as mere approximations in terms of their statistical
properties.
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characterized by means of its time-frequency ACF (TF-ACF)

Rup(ti,ta;v1,v2) = E{H(t1,v1)H"(t2,v2)}

= //Thh tl)t2a7715772)

x exp{j2m(vin — vama)} dmy dnpe (6.9)
= Rpu(t;o) (6.10)

where Ry (1;0) 2 E{H(t,n) H*(t + 7,7+ 0)} and ¢ = v; —vy. Equation (6.10)
results from the substitution of rxp(t1,%2;m1,72) from (6.8) into (6.9), and states
that the channel is WSS in both the time and the frequency variables®.

The multipath behavior of h(t,n) is characterized in the frequency domain
by the FCF Ryg(0) £ Rug(0;0) and in the delay domain by the power delay
profile (PDP)

E{|h(t,n)]*}
= / Rum(0) exp{j2mno} do. (6.11)

—00

Sn(n)

We will focus our attention on these two statistical quantities (especially on the
FCF), since a TDL channel model is mostly intended to emulate them.

6.3.2 Statistical Description of A,-Spaced TDL Models

Since fAz(t, n) is a sampled version of a Gaussian process, it is in turn a Gaussian
process, which is therefore completely characterized by its ACF

rﬂﬁ(tlth;nth) = E{ﬁ(tlvnl)ﬁ*(t27n2)}
1 o0
= gparea(Tim) o0 — n2) > s(m—nT) (6.12)

n=—oo

where W = 1/ A,;. We recall that W = W; for the T-spaced TDL model. Equa-
tion (6.12) shows that iz(t,n) is a WSSUS process, which was to be expected
since the tap gains of fz(t,n) are samples of a WSS random process that fulfills
the US condition. We can therefore conclude that ﬁ(t,n) is an adequate simu-
lation model for WSSUS channels. This is in line with the conclusion drawn in
[Proa01]. In order to determine how accurate is this simulation model in emulat-
ing the statistical behavior of the reference model described by the CIR h(t,n),
it is convenient to turn our attention to the FCF of h(t,n).

We can express the TF-ACF Rﬁﬁ(tl,tg;vl,vg) £ E{fI(tl,vl)ﬁ*(tQ,vg)} of

5Actually, the channel is SSS in both domains, since the underlying process is a Gaussian
process.
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h(t,n), where H(t;v) = e h(t,n) exp{—j2mun}dn, as the convolution of the
channel TF-ACF Ry (t1,t2;v1,v2) = Rygg(7; 0) and the train of delta functions
> O0(vr —nW)/W. In this way, we obtain

n=—oo

1 [oe)
Rgp(ti,to;vr,v2) = W Z Ryg (150 —nW) (6.13)

n=—oo

Ryg(7;0) (6.14)

where Ry (750) £ E{H(t,n) H*(t + 7,1+ 0)}. In turn, we can define the FCF
of h(t,n) as Ry g(0) & Ry p(0;0). Thereby, we can write

Ryg(e) = =S > Ruu(0;0 —nW). (6.15)

An equivalent expression that allows for the analytical evaluation of the FCF
Rgp(0) may be written as follows:

N
Ryp(o) = % S 8, (n/W) exp{—j2mno/W}. (6.16)
n=0

We observe that H(t;v) is WSS in the time domain and wide-sense periodic
in the frequency domain with period W. In mathematical terms, this means
that Rgg(t1,t2;v1,v2) = Rgg(T;0 + kW), where k is an integer. Notice that
Rgglo) = Rgg(o+ kEW). The FCF Rgg(An) is also an Hermitian symmetric
function, meaning that R4z (0) = R;:II:I(_Q)'

For an exact emulation of the FCF Rypg(p) of the reference model, it is re-
quired that Rgpa(0) = Rgm(o). However, this equality can be fulfilled only
within the frequency interval ¢ € [-W/2,W/2], because Rgg(0) # Rum(0)
for [o| > W/2 due to the periodicity of Rgg(0). What is more, the FCF
Rgp (o) of the simulation model h(t,n) is a weighted sum of shifted replicas
of Rgm(e), as one can observe from (6.15). Hence, to ensure that the relation
Rgp(0) = Rgn (o) holds for o € [-W/2,W/2], it is necessary that Rgg(0) = 0
for [o| > W/2, otherwise the replicas of Ryp(0) will overlap and Rgp4(0) will
be affected by aliasing. Unfortunately, the fulfillment of this condition cannot be
guaranteed because the FCF of WSSUS channels is not band-limited, and h(t, )
does not include any external bandwidth restriction for R (0)—which is actu-
ally the main difference between h(t,n) and the TDL model h(t,7) described in
Section 6.2. The FCF of iz(t, n) will therefore be affected by a certain degree of
aliasing, which will reduce its accuracy for emulating the FCF of h(t,n). This is
in fact the main drawback of the A,-spaced TDL model. Owing to the aliasing
effects, the FCF Rgp(0) of ﬁ(t,n) provides just an approximation to the FCF



Chapter 6 — TDL Models for WSSUS Channels 119

Rym (o) of h(t,n) valid for —W/2 < p < W/2. Aliasing is a well-known effect,
but it is generally not recognized in the literature that this effect influences the
statistical properties of the TDL simulation model in (6.3).

On the other hand, a reliable system performance analysis requires an ac-
curate emulation of Rgpg(o) along the frequency range of the system band-
width. Hence, satisfying the relation Rgp(0) ~ Rgp(¢) within the interval

€ [-Ws, W] is highly desirable for system evaluation purposes. Unfortunately,
this is not possible when we employ a T-spaced TDL model, because the period W
of the FCF of this simulation model is equal to W, i.e., W = Wy, implying that
the approximation Rg4(0) ~ Rgpg(0) cannot be satisfied for W, /2 < |o| < Wi
As will be shown next, this characteristic of T-spaced TDL models affects the

performance evaluation of wireless communication systems sensitive to the FCF.

6.4 Numerical Examples

6.4.1 The Truncated-Exponential-Decay PDP

In what follows, we will provide some examples illustrating the issues discussed
in Section 6.3.2. To this end, let us assume that the CIR h(t,n) of the reference
model has a truncated-exponential-decay PDP (TED-PDP)

1. exXp1—n/oys, 0 <7 < Mmax
Sp(m) =1 ° t=nfo}, 0<n<n (6.17)
0, else

where o > 0 is the falling factor of the PDP, and ¢ = [1 — exp{—"max/0}] /o. The
TED-PDP has been shown to be an adequate model for characterizing the PDP
of outdoor and indoor wideband channels [Erce99]. Indeed, this type of PDP
has been adopted as a reference by several bodies of standardization for wireless
communication systems [Cos207, EtsGSM, Med98b, Med98a, Corr06, Erce04].

In the case of the TED-PDP in (6.17), the FCF Rgg(o) of the reference
model is given by

1 —exp {—"T=2x(1 — j27p0) }
(1 — j2moo) - (1 —exp {—Tmx 1)’

Rug(o) = (6.18)

From (6.16) and (6.17), we can express the FCF Ry 4(0) of the A, -spaced TDL
model h(t,n) as

(1 — exp {—ﬁ ) (1 exp{ (1 +]27TQJ)})
(l—exp{—% ) (1 exp{ 1—1—327@0)}).

(6.19)

We normalized (6.16) to obtain the above expression, so that Rgg(0) = 1.
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6.4.2 Effects of Aliasing on the FCF

In Fig. 6.1, we present a comparison between the absolute values of Ry (o)
and Rgg(0) by considering nmax = 800 ns, W = W = 20 MHz, and o €
{30 ns, 60 ns, 105 ns}. These parameters are representative of the propagation
conditions encountered inside office buildings (¢ = 30 ns), at large open space
environments (¢ = 60 ns), and at outdoor environments under non-line of sight
conditions (¢ = 105 ns) [Med98a] for applications in wireless local area networks
(WLANS), such as HIPERLAN/2, where the system bandwidth Wj is equal to
20 MHz [Etsi99].

From the graphs depicted in Fig. 6.1, it is evident that the SSTDL model
does not provide a good approximation to the FCF of the reference model within
the relevant interval [—W,/2, Ws/2]. Actually, by taking the graphs of |Rgg(0)|
as a reference, we can observe that |Rgg4(0)| exhibits a correlation offset that
increases monotonically as ¢ moves from zero to £W /2. The above mentioned
offset is indeed an effect caused by aliasing. We can also observe in Fig. 6.1 that
Rpn(0) and Rgg(o) follow different trends for frequencies in excess of W/2.
From the graphs depicted in that figure, it is evident that |Rg4(0)| # |Ram(0)|
for |o| > W/2.

6.4.3 The Influence of the FCF on the System Performance

Consider a frequency diversity system described by the following baseband equiv-
alent signal model (it is assumed that the system is free from inter-symbol inter-
ference (ISI))

§=CZ+7 (6.20)

where Z, §,m € CM*! represent a vector of M transmitted signals, a random
vector of M received signals, and a random vector with M complex additive
white Gaussian noise (AWGN) components, respectively. The random channel
matrix C is defined as C = diag{H}, where H € CM*! and (H), = H(t;nv)
for all ¢. The symbol vy stands for the fundamental frequency of the system.
The notation C™*™ designates the set of all m x n complex matrices, and (-)p m
denotes the entry of a matrix at its mth column and nth row (subindex m is
omitted for vectors). The diag{-} operator produces a diagonal matrix from a
vector, where the diagonal elements of the matrix are equal to the elements of the
vector between curly braces. The channel correlation matrix is given as follows
Re = E{éé*} We define the (n,m)th entry of Rg as

(Renm = Raag(W - Ap_n/M) (6.21)
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Comparison between the absolute value of the FCF of the reference
model and the absolute value of the FCF of the SSTDL by con-
sidering the TED-PDP with 7,,x = 800 ns, W, = 20 MHz, and
different values for the decay factor o of the PDF.
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where A,,—, = m — n denotes the (m — n)th lag of Re. By assuming binary
phase shift keying (BPSK) modulation, and maximal ratio combining (MRC), we
obtain the following expression for the BEP of this system [Schu05, Sec. 2.4.6]

1 (2 M E, A -1
P == 14 = — do 6.22
BEF W/O Hl< TN M-sin29) (6.22)

where Fj is the bit energy, Ny is the noise density, and \; is the ¢th eigenvalue
of the correlation matrix ﬁc.

When using a T-spaced TDL model for the laboratory analysis of such a
frequency diversity system (or any other A,-spaced TDL model), the channel
matrix € in (6.20) is substituted by a random matrix G - diag{ﬁ! }, where
}} € CMx1 and (ﬁ)n = H(t;n ) for all t. The correlation matrix of é’ is then

A A

given by ]:fc. = E{éé*}, where
(Rgnm = Rgg(W - Dy n/M). (6.23)

For an accurate system performance analysis, it is desirable that ﬁé = EC
However, due to the problems discussed in the preceding section, we have

(Rednm ~ (Bo)nm, for [Ap_y| < |M/2] (6.24)
(Rednm # (Boynm,  for [Ap_y| > [M/2] . (6.25)

From (6.24) and (6.25), it follows that the eigenvalues A; of é@' are not the
same as those of ﬁc. Consequently, the simulated system

A~
~ =

§j=Cz+n (6.26)

will provide an imprecise picture of the BEP of the actual system defined in (6.20).
To demonstrate the veracity of this remark, let us analyze the BEP of a down-
link MC-CDMA system [Guti06] comprising M = 64 orthogonal subcarriers with
vg = 312.5 kHz, all of them used as data subcarriers. The nominal bandwidth
of this system is Wy = 20 MHz (W, = 64 x 312.5 kHz). The sampling rate T is
therefore equal to T' = 1/Wy = 50 ns. We assume a multiple-user-interference-
(MUI)-free network scenario and BPSK modulation with MRC at the receiver.
With respect to the spreading factor Mgr of the system, we consider Mgp €
{1,2,4,8,16,32,64}. To compute the BEP for different spreading factors, we use
a slightly modified version of (6.22), which is given by

1
1 7'('/2 Mgsp Eb g(MSF)
P, _ = — 1+= — do 6.27
BEP—SF - /0 21_11 + No * Mep 50 (6.27)
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where €§MSF) is the ith eigenvalue of an arbitrary correlation matrix RWMsr) ¢
CMsexMsr  To measure the BEP of the reference system for a spreading factor
Mgr, we define the (n,m)th entry of R(Msk) a9 <E(MSF)>n,m = <Ec>nm Anal-
ogously, to compute the BEP of the simulated system, we set (ﬁ(MSF)>n7m =
(R}Qnm We have evaluated (6.27) by considering the TED-PDP [see (6.17)]
with 7mee = 800 ns and the same values of the falling factor o as considered for
drawing the graphs presented in Fig. 6.1. The obtained results are plotted in
Fig. 6.2.

It can be seen in Figs. 6.2(a), 6.2(b), and 6.2(c) that the BEP of the reference
system is not exactly the same as that of the simulated system when Mgp > 1.
In fact, the difference between the BEP of both systems increases with increasing
the value of the spreading factor. This is because the aliasing effects affecting
the FCF of the SSTDL model are more severe as the spreading factor increases.
Interestingly, the results presented in Fig. 6.2(c) show that the aliasing effects
can be neglected if o is large. This is not surprising, since the FCF Ryg(0) of
h(t,n) decays fast for large values of o [cf. Fig. 6.1]. However, the BEP of 3 is
clearly different from that of 4 when Mgp = 64, even for a large value of 0. The

reason for such a sharp difference is that half of the elements in R do not meet

C
the relation <E§4)>m7n A <Egi4)>m,n [see (6.25)].

6.5 Avoiding the Problems Caused by SSTDL Models

SSTDL models lead to an imprecise system performance evaluation because of
two reasons. On the one hand, the quality of the relation Rgp4(0) ~ Rum(0) is
affected by aliasing effects within [~W;/2, W /2]. On the other hand, Ry 4(0) #
Rpx (o) for |o| > W, /2 since Ry 4 (0) behaves different from Ry g (o) when |of >
W /2. Fortunately, these problems can be solved, or at least sufficiently reduced,
simply by increasing the sampling rate of the channel, i.e., by reducing the tap
spacing A,, of h(t,n).

Reducing A,, will result in less severe aliasing effects provided that Regg(0) —
0 as ¢ — oo (most PDPs, including the TED-PDP in (6.17), meet this condi-
tion). In addition, it is obvious from (6.15) that a higher sampling rate will result
in a larger period for Rz (0) and, consequently, in a larger approximation inter-
val. Indeed, it can be shown that Rgg4(0) — Rym(0) as A, — 0. Particularly,
if we choose A, = T/2, then the period W of Rgp(0) will be conveniently equal
to twice Wy, i.e., W = 2W;. In this way, the approximation Rgp4(0) ~ Rum(0)
will hold for the relevant interval o € [—-W,, W;]. As a result, we will obtain a
more reliable picture of the system’s performance while keeping the complexity
of the TDL model low. For the above mentioned reasons, we suggest to sample
the CIR at a rate equal to twice W, to avoid the problems caused by T-spaced
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TDL models. We will indistinctly refer to the oversampled TDL model having a
tap spacing of A, =T/2 as the T'/2-spaced TDL model or as the HSSTDL.

Figure 6.3 illustrates the advantages of using T'/2-spaced TDL models by
comparing the absolute value of the FCF of the reference model with that of the
FCFs of the T-spaced and T'/2-spaced TDL models. This figure demonstrates
that the aliasing effects are less severe for the T'/2-spaced TDL model than for
the T-spaced TDL models.

As a numerical example of the benefits of using a 7'/2-spaced TDL model
for system evaluation, let us consider again the MC-CDMA system described
in Section 6.4. We have recalculated the BEP of this system under the same
considerations as in Section 6.4, but with the difference that A, = T/2, meaning

that the tap spacing is equal to A, = 25 ns and H € C128<1 with N = 33. The
obtained results are shown in Figs. 6.4.

It is clear from Figs. 6.4(a), 6.4(b), and 6.4(c), that the simulation system
gj' matches better the BEP of the reference system ¢ when the T'/2-spaced TDL
model is used. What is more, we can observe from the results obtained for a
spreading factor of 64 that the difference between the BEP of g:j and § is con-
siderably smaller than when we use the T-spaced TDL model (see Figs. 6.2(a),
6.2(b), and 6.2(c)). The reason for such an impressive improvement is that the
approximation Rgpg(0) ~ Rym(e) is valid for o € [-Ws, Ws] when we use a
T/2-spaced TDL model. We shall mention, nonetheless, that the 7'/2-spaced
TDL model has been introduced mainly as a solution to enable the approxima-
tion of the FCF Ry (o) along the relevant range of frequencies of the system
—Ws < o < Ws. It does not remove completely the aliasing effects observed
within o € [-W/2,W/2], which explains the slight differences between the BEP
of the reference system and the simulation system when ¢ = 30 ns and Mgr = 64
[see Fig. 6.4(c)]. Other solutions, more sophisticated than the one discussed here,
are necessary to neutralize the aliasing effects, e.g., see [Pae02b].

6.6 Chapter Summary and Conclusions

In this chapter, we showed that important inconsistencies arise when SSTDL
models, or An-spaced TDL models in general, are used within the context of
band-limited systems to model WSSUS channels. Such inconsistencies involve
the violation of the US condition. Nevertheless, a A,-spaced TDL model is a
valid simulation model for WSSUS channels if it is considered out of the context
of band-limited systems.

We showed that the FCF of a A,-spaced TDL model is a periodic function
with a period equal to W = 1/A,,. Because of this characteristic, a A,-spaced
TDL models provides just an approximation to the FCF of the reference model,
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which is valid only within o € [-W/2,W/2]. We also showed that such an
approximation is affected by aliasing effects.

The relation Rg4(0) ~ Rpp(e) does not hold for o > W/2 when A, = T.
For this reason a SSTDL model is not able to emulate the FCF of the reference
model within the frequency range of the system’s bandwidth. This drawback seri-
ously affects the performance analysis of wireless communication systems sensitive
to the FCF.

To avoid the problems caused by T-spaced TDL models, we proposed the use
of T'/2-spaced TDL channel models, which are obtained by sampling the CIR at a
rate equal to 2W, i.e., A, =T/2. A T/2-spaced TDL model is more resilient to
the aliasing effects than a T-spaced TDL model provided that the FCF Ryg (o)
of the reference model approaches to zero as o — oo. Another advantage of
T/2 spaced TDL models is that they enable the approximation of the reference
model’s FCF along the complete frequency range of the system bandwidth. For
this reason, using T'/2-spaced TDL models instead of T-spaced TDL models turns
out to be of great advantage for system evaluation purposes.



Chapter 7

Summary of Contributions and
Open Problems

7.1 Contributions

The contributions of this doctoral project can be summarized as follows:

e We presented a thorough analysis of the statistical properties of a stochas-
tic SOC simulation model for mobile Rician fading channels having a time-
variant LOS component. We analyzed the correlation and spectral proper-
ties of the SOC simulator, as well as its envelope and phase PDFs.

e We provided closed-form solutions for the squared envelope ACF of the
simulation model. Closed-form expressions were derived for the squared
envelope ACF of the ensemble and also for the squared envelope ACF of
the sample functions. For this latter function, we provided solutions not
only for the case where the IQ components of the SOC model are cross-
correlated, but also for the case where they are mutually uncorrelated. The

correctness of such expressions was demonstrated by simulations.

e We investigated the stationarity properties of the SOC simulation model.
In this respect, we showed that the simulation model is a WSS process
provided that its LOS component is time-invariant or equal to zero.

e We analyzed the ergodicity of the stochastic SOC simulation model with
respect to the mean value, the power, and the ACF. We found out that
the simulation model is always power ergodic and autocorrelation ergodic,
but the mean-ergodicity property holds only when the LOS component is

time-invariant or equal to zero.

e We also analyzed the mean- and the autocorrelation-ergodicity properties of
the simulation model’s squared envelope. We showed that the squared en-
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velope of the SOC model is a mean-ergodic and an autocorrelation-ergodic
process only when its IQ components are uncorrelated.

e We presented a generalized version of the MEA that is well-suited for the
design of SOC simulators for narrowband SISO fading channels charac-
terized by any type of DPSDs. We called such a generalized method the
GMEA.

e We proposed the RSAM as a suitable method for the design of SOC simu-
lators for narrowband SISO fading channels with arbitrary DPSDs.

e We extended the GMEA and the RSAM with respect to the design of SOC
simulators for single-bounce scattering narrowband mobile MIMO fading
channels.

e We revisited the concept of the SSTDL model for WSSUS channels. We
showed that, from the perspective of band-limited systems, the SSTDL
model violates the US condition of the channel. However, the SSTDL model
is compatible with the US condition when the model is considered out of
the context of band-limited systems. It was shown that a SSTDL suffers
from strong limitations in emulating the FCF of WSSUS channels. Such
limitations seriously affect the performance analysis of wireless communica-
tions systems sensitive to the FCF. A simple solution to avoid the problems
produced by SSTDL models was presented by reducing the tap spacing by
a factor of two.

7.2 Open Problems

We close this chapter by noticing that closed-form solutions are still lacking for
the LCR and the ADF of SOC channel simulation models. Closing this gap is
important to determine whether or not a SOC model is able to reproduce the
fading coherence of the envelope of mobile fading channels. On the other hand,
in this dissertation we focused our attention on the design of SOC simulation
models for mobile fading channels in two dimensional single-bounce scattering
environments. Further research is necessary to enable the SOC simulation of
fading channels in three dimensional multiple-bounce scattering scenarios. This
is particularly relevant to investigate the effects that the spatial polarization of
the received signal exerts on the system performance.



Appendix A

Derivation of the Squared
Envelope ACF of the
Reference Model

In this appendix, we derive a closed-form expression for the ACF rg2g2(t1,12) =
E{€2(t1)€2(t2)} of the squared envelope £2(t) = |v(t)|? of the narrowband Rician
fading channel model described by the complex Gaussian process v(t) = u(t) +
mp(t). The obtained solution is valid irrespective of the PDF characterizing the
AOA statistics of the channel’s multipath components.

From the definition of rg2g2(t1,%2), and taking into account that E{u(t)} =0
[see Sec. 2.2], one can easily verify that

resge(ty,ta) 2 E{€3(11)€(t2)}
- E{ w(t) +m, (t1)]? |m(t2) + myp(t2) ) }
= E{[|n(t)]* + [m,(t)]* + p*(tr) m,(t1) + p(t1) mp(t1) ]
[l(t2)|? + [mp(t2) [P + p* (2) mp(ta) + p(tz) mj(t2) | }
= reage(tite) + o + 200 0P 4 Wpm, (t, 2)
Fuupm, (t1,12) + Upm, (2, t1) (A1)

where r¢2¢2(t1,t2) = E{¢*(t1)¢?(t2)} is the ACF of the squared envelope ¢?(t) £

()
and Uy, m, (t1,t2) are equal to

of the channel’s diffuse component u(t), whilst the functions wy m,, (1, t2)

Wy, (t1,t2) = E{[ " (t1)m,(t1) + p(tr)m)(t1) |
X [ (t2)my(t2) + p* (t2)my(t2) ] } (A.2)
Upm, (t1,t2) = E{|w(t)” - [ (t2)m,(t2) + p(ta)m)(t2) |} (A3)
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A compact expression for r¢2e2(t1,t2) can be obtained by noticing that

T€2€2 (tl, tg)

E{¢*(t) (*(t2) }

E{ |p(t1)?|n(t2)]* }

E{ [ur(t1)* + pq(t1)?] - [u1(t2)? + po(t2)?] }
E{p3(t)p7(ta)} + E{#Q(tl)#zQ( 2)}
+E{pi(t)ud(t2)} + E{ud (t)pu(t2)} (A.4)

where pr(t) and pg(t) are the inphase and quadrature components of u(t), re-

spectively. The expectations in (A.4) satisfy the relationships [Auli79]

E{u3(t1)} - B{u3(t2)} + 2E*(ur(t)pr(t2)}  (A.5a)
E{ud (1)} - E{ud(t2)} + 2B {no(t)ugl(ts)} (A.5b)
E{u3(t1)} - B{ud(t2)} + 2B {ur(t)po(t2)}  (A5c)
E{ud (1)} - E{u3(t2)} + 2B {ug(t)ur(t2)}.  (A.5d)

Hence, by taking account of the autocorrelation and cross-correlation properties
of pr(t) and pg(t) [see (2.11)], we find that

re2¢? (t1,t2)

E*{ui ()} + EXH{ud ()} + E{u(t)} E{ud(1)}

BB (O BRI (0)} + 2| EXHp (t)ps (t2))

+E*{pg(t)pq(ta)} + B (t)ua(t)} + E* {uo(t )pi (t2)}
(r

4 131#1 (0) + 2[ I—"II-"I( ) + rlintQ( ) + Tl"Il"Q( ) + rlintI )}
Ou +4[ mm( )+T#IP'Q( 7]
Uy + (1) . (A.6)

This result indicates that the ACF of ¢2(¢) is not influenced by the choice of the
time origin, so that reae2(t1,t2) = reze2 (7).

The function wym, (t1,t2), on the other hand, may be rewritten as follows

Wy,m,, (t1, 2)

t1)mp(t1) + m(t)my(ty) |

x [ W (t2)my(t2) + p(t2)my(tz) |}
AB{Re{u* (t)m,(11)} - Re{u* (t2)m (1)} }
4p* B{[cos(2m fot1 + 0,)p1(t1) + sin(27 fot1 + 0,)po(t1)]
[cos(2m fota + 0, pr(t2) + sin(2m fota + 6,)pq(t2)] }. (A7)

From (A.7), we obtain after straightforward calculations the result

Wy,m, (tla t2) = Wp,m, (T) (AS)



Appendix A — Squared Envelope ACF of the Reference Model 133

= 4p? [COS(QWpr)Tmm (7) + sin(27 f,7)7p (7')} (A.9)
In turn, the function wuy ., (t1,t2) may be expressed as

Upm, (t1,t2) 2 E{ |u(ty)|” - [ " (t2)mp(t2) + p(ta)m)(ta2) | }
=2 B{ |u(t1)[” - Re{u* (ta)m,(t2)} }
=2 B{ [uF(t1) + pd (t1)] - [cos(2m fota + 0,)pr(t2)
+ sin(27 fto + Hp)p,Q(tg)] }

=2 { cos(2m fpta2 + 0,) [E{#?(tl)m(b)} + E{#é(tl)#l(tz)}}

+sin(2m fyts + 0,) | E{ud(t)ug(t2)} + E{ud(t)ug(t2)}]
(A.10)

It can be shown that the four expectations in (A.10) are equal to zero, so that
ul_,”mp (tl,tz) =0. (All)

In order to demonstrate the veracity of this result, let us explicitly evaluate the
case E{pF(t1)pr(t2)}. To this end, we recall that

N
pr(t) = Re{p(t)} = A}EnOOchcos(want+0n). (A.12)
n=1

The expectation E{p7(t1)pr(t2)} can then be arranged as an infinite series

N N N
E{pi(topr(tz)} = A}gﬂwz YD Eleaeney) E{hump(ti t2)} (A13)
n=1m=1 p=1
where
homp(ti t2) = [cos(27rfnt1) cos(8,) — sin(2mf,t1) sin(Bn)]
x [ cos(2m fmt1) cos(0,) — sin(2m fpt1) sin(0y,)]
x [ cos(2m fpt2) cos(B)) — sin(27 fpt2) sin(8,)]. (A.14)

The average value of by, ,(t1,t2) with respect to the random phases proves to
be equal to zero, since E{cos(0,,) cos(8,,) cos(8,)} = E{sin(8,,) sin(d,,)sin(0,)} =
E{cos(0,,) cos(0,,)sin(0,)} = E{sin(8,,)sin(d,,) cos(,)} = 0 for all combinations
of n, m, and p (even for n = m = p). In view of this, we can state that

E{bnmp(ti,t2)} =0, Yn,m,p (A.15)

which in turn implies that E{p?(t1) pr(t2)} = 0.
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Analogously, it can be proved that E{,ué(tl) pi(t2)} = E{p3(t1) po(t2)} =
E{pd(t1) pq(t2)} = 0 (we will omit the details for reasons of brevity). Conse-

quently, up m, (t1,t2) = Up,m, (t2,t1) = 0.
By substituting the results presented in (A.6), (A.9), and (A.11)) into (A.1),

we finally obtain the expression

Te2g2(t,t2) = rere2(T) + pt+ 2012“02 + 4p? [Pugpr (7) cos (27 f,7)
+Turpo (7)sin (27 f,7) ] . (A.16)

We notice that reaga(t1,t2) is time-shift insensitive, i.e., rgaga(t1,t2) = re2e2(7).
Equation (2.39) follows from (A.16) by rewriting rg2g2(7) in terms of the Rician
factor cgp = pQ/O'ﬁ.



Appendix B

Derivation of the Squared
Envelope ACF of the

Stochastic SOC-Based
Simulation Model

In this appendix, we derive a closed-form solution for the ACF Tg2ga (t1,t9) =

E{§2 t 52(752)} of the squared envelope £2(t) £ |&(t)[2 of the stochastic SOC-
based simulation model described by the random process D(t) = fa(t) + m,(t).
Starting from the definition of rg,z (t1,t2), one can show that [cf. Appx. A]

rop(tite) = Tap(tite) + ot 4 205 p* + wpm, (1, 12)
g m, (t1, t2) + tpm, (t2, 1) (B.1)

where 725z (t1,t2) £ E{C2(t1)2(t2)} is the ACF of the squared envelope (2(t) £

)
Wp.m, (t1,t2) and ug m (t1,t2) are defined as

of the simulation model’s random component fi(t), whereas the functions

Wam, (t1,t2) = E{[ @ (t1)m,(t1) + at)m(t1) |
<[ B ( ) my(ta) + " (t2)mp(t2) | } (B.2)
uﬂ,mp(tl’tZ) £ E{ |p, tl |2 [ tQ my tQ +p,(7f2) (tz) ] } (B3)

One can easily verify, by proceeding as we did in Appendix A to obtain the results
presented in (A.9) and (A.11), that

Ug m,(t1,t2) = 0 (B.4)
Wa m, (t1,t2) = W m, (T)
= 4p2 [cos(27rfp7') Thri (1) + sin(27 f,7) Thrfiq (7')} (B.5)
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where 7,5,(7) and 1,5, (7) are the correlation functions defined in (3.7). In
addition, it is straightforward to show that

N N N N o
Tgaga (1, t2) Z Z Zzél Em Cn Cp - exp {J27(fi — fm)t1 }

=1 m=1n=1 p:l
xexp{j27r( n tg} E{exp {j( @,—0,,+0, - )}} (B.6)

Since the random phases 6,, are mutually independent and uniform over [—7, )
[Sec. 3.3], the expectation in (B.6) is different from zero only when: | = m =n =
p;l=m,n=p,l#n;and | =p, m =n, | #m. Consequently, we have

N N N
~4 A2 A2
et - Yd o+ Yy as
=1 m=1 n=1
SN—— n#m
Case: l=m=n=p

—_———
Case: l=m,n=p,l#n

N N
—i—zz&g ég exp{ —j27rfp(t2 - tl)} exp {j27rfq(t2 - tl)}
p=1

q=1
q#p
Case: l=p,m=n,l#m
N N 2 N
= §je§*+ >l ->a
m=1 n=1

N
+ Z Z & ¢ ¢g exp{— j2nfr} exp{j2m for} — Z & (B.7)
k=1

p=1g¢=1

It follows from (B.7) that the ACF of (2(t) is time shift insensitive, that is,
Tgaga(ty, to) = e (7). Taking account of the property S.~ | &2 = = o}, [Sec. 3.3.1],
and given that rps(7) = SN &2 exp{j2nf.7} [Eq. (3.5)], we finally obtain

rgaga(1) = ot lraa(m)P =) én (B.8)

By substituting the results presented in (B.4), (B.5), and (B.8) into (B.1), we
find that the ACF of the simulation model’s squared envelope 52 (t) is equal to

rep(t1,t2) = Tap(T)
reaga(7) + p' 4 207 p° +4p* [ cos(2m fo7) g, (7)
+sin(27 f,7) TﬂIﬂQ( )] (B.9)

where 7z, C2( 7) is given by (B.8). The expression presented in (3.29) follows from
(B.9) by rewriting Tgage (7) in terms of the Rician factor cp.



Appendix C

Derivation of the Squared

Envelope ACF of the
Deterministic SOC-Based
Simulation Model

In this appendix, we compute a closed-form solution for the time-averaged ACF
Tg2g2(T) of the squared envelope €2(t) £ |0(t)|? of the deterministic SOC-based
simulation model 2(t) = fi(t) + m,(t) introduced in Section 3.4.1. To that end,

we start by noticing that

(1>

(@)%t + 7))
= reaza(T) + 0" +2000% + v, (L1 +T) + i, (E+7,1)
+Z[L,mp (t,t + 7') + Zp,m, (t + 7, t) + Wim, (7-) (Cl)

ree ()

where 76 (1) = <§2(t)§2(t + 7)) is the time averaged ACF of the squared enve-
lope C2(t) £ |(t)[? of j(t), and:

Ug,m, (t,t+71)
uﬂvmp(t + 7,t)
Zpm, (t,t+71)

(AP - [+ 1) mp(t +7) + pt + 7)mi(t +7)]) (C.2)
(1t + ) - [@ () mp(t) + () miy(8)]) (C.3)
(Imp()|* - [ (¢ + ) my(t+7) + it + 1) my(t +7)])
P[5+ T)mp(t+ 7)) + (At + 7) mis(t + 7))] (C.4)
(Imp(t + 7)1 - [0 (8) m,(t) + (t) mis()] )

> > 1>

>

Zim, (t+1,t)

= P?[(A" () my(6)) + (a(t) mp(t))] (C.5)
Wam, (1) 2 ([ () mp(t) + fu(t) my(t)]
X [*(t+ 1) mp(t) + (t) my(t +7)]). (C.6)
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In order to obtain a compact expression for Téage (1), we need first to find a closed-
form solution for (1) and the time-averaged functions defined in (C.2)—~(C.6).
For that purpose, we will make the following assumptions regarding the Doppler
frequencies f, of the SOC model fi(t) = SN é, exp {j(27rfnt + én)} and the
Doppler frequency f, of the specular wave m,(t) = pexp {j (27 f,t + 0,)}:

Condition 3.2 : fn#0, Vn (C.7)
Condition 3.3 : fa# fm, n#m (C.8)
Condition 3.5 : If N > 4,then (C.9)
A A l=m=n=k;
fitfm = faot+tfe, S orl=nm=k1%#m; (C.10)
orl=k,m=n,l#m.
Condition 3.6 : \fol # | ful, Vn (C.11)
Condition 3.7 : If N >2, then f, + fi # fm + fu, Vl,m,n. (C.12)

In the case of the function up,, (t,t + 7), we have

RO - [A5(t+7)mp(t +7) + ft + 1) mi(t+7)])
N

N N
= S trlmenp expli2n(f, — f)7)
=

’U/ﬂ’mp(t,t‘f—’r) e

7~

x exp{j (0 — Om — 00+ 0,)}
T

. 1 . » ; 7
< im L / exp{j2n(fy — fon — fu + f)1} dt
-T
N N N R
+2 2D aéqlup exp{i2n(fi — fo)7}
p=1q=1 k=1
X exp{j(ép — éq + 05 + 0p)}
T

1 P
< Jim o [ explizn(hy — fy+ fo - gyt dt.
=T

The two integrals above are equal to zero in the limit 7" — oo if the condition
established in (C.12) is satisfied. Consequently, we can state that

Wom, (Lt +7) = 0, if fot fi # fon + fo VI,m,m (C.13)
Analogously, one can show that the time average w ., (t + 7,t) equals

Uim,(E+7,8) = 0, if fo+ fi # fon + fu, VI,m,m. (C.14)



Appendix C — Squared Envelope ACF of the Deterministic SOC Model 139

Notice that ug m, (t,t +T) = wpm, (t + 7,t) upon fulfillment of the Condition 3.7.
However, such a relationship is in general not valid.

On the other hand, for the time-averaged function zj ,,,(t,t + 7), we have
Zam, (bt +T) = p? [< A+ 7)mp(t+ T)> + <ﬂ(t +7)my(t + 7')>]

= [ch exp{j2n(f, — fi)r} exp{j(0, — 0,)}

T
. 1
X;ph_{%oﬁ/eXP{J%T — fot} at
r

N
+ > em exp{2n(fn — fp)7} exp{i(0m — 0,)}

m=1
1 T
x dim oo /eXp{ﬂ?T(fm — fp)t}dt|.
=T

If the Condition 3.6 is met, then the integrals introduced in the previous expres-
sion are equal to zero in the limit T — oo, implying that

Zam, (Lt +T) = 0, if [fu] # [ fo] Vn. (C.15)
In a similar way, one can show that
Zom, (E+Tt) = 0, if|fu] #|f,| V. (C.16)

It is worth noticing that the results presented in (C.15) and (C.16) hold even
when the absolute value is removed from the Condition 3.6, i.e., if fn # fp Vn.

In turn, for the function wg ,,(7), it can be shown that if the Condition 3.6
is fulfilled, then

Wiy, (Lt +7) = ([0 () mp(t) + fu(t) m3y(t)]
x[ t+T ) mp( )+u(t+r)m*(t+7)]>
= o[ expl{—j2mf,mH (i (Ot + 7))

+eXP{j27Tpr}<ﬂ(t)ﬂ*(t+T)>]
= 2,02 Re {exp{jQWpr} . ’I“Zﬂ(T)}
= 4p?* {cos(2m fyr) - 1y, (T) + 82T f,T) - Taag (1)} (CA1T)
where 7;4(7), 73;4,(7), and 7,4, (7) denote, in that order, the ACF of ji(t)

[see (3.33)], the ACF of the inphase component of fi(t) [see (3.35a)], and the
CCF between the IQQ components of [i(t) [see (3.35b)].
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Finally, for the time-averaged ACF rg, ¢ (1) of {%(t), we have

TC‘2C‘2(7') = <|ﬂ(t)|2|ﬂ(t +T)| >
N N N N
= ZZ Zchcmcncp
=1 m=1n=1p=1
X ex {](é Oum + O ép)} " €Xp {j27T(fn_fp)T}
T
X Tlgréo % /exp{jQW(ﬁ — fon ¥ fo — [t} dt. (C.18)
-T

If the condition stated in (C.9) is met, then the integral in (C.18) will be different
from zero only when: [ =m=n=p;l=n,m=p,l#*m;l=p,m=n,l #n.
In such a case, we obtain [cf. Appx. B|

N N N

4 A2 A2

ree(n) = Y d 4 D) e
=1 m=1 n=1
S~—~— n#Em

Case: l=m=n=p —
Case: l=m,n=p,l#n

_|_
WE
WE
'Um

>

gexp{ —]27Tfp(t2 —1 } exp {]27qu to — tl)}

p=1q=1
q#p
Case: l=p,m=n,l#m
N N 2 N
= > d+ Zc;] -y e
=1 m=1 n=1
N N N
+3° > @ exp{—jenfyr} expliznfyr) =Y éf
p=1g=1 k=1
N
= op+lraa(m)P =Y én (C.19)
n=1

On the basis of the results presented in (C.1), (C.13)—(C.17), and (C.19), we
can conclude that

rpe(n) = rep(r)+ et 4 20 0+ 4pt [cos(2m fym) T (7)
+sin(27f,7) - T (7’)] (C.20)

if the conditions established in (C.7)—(C.12) are fulfilled. Notice that the expres-
sion in (C.20) does not depend on the set of phases {én, 6,}. However, without
going into details, we observe that this characteristic does not hold if any of the
conditions in (C.7)—(C.12) is not met.



Appendix D

Closed-Form Expression for

the Squared Envelope ACF of
the Sample Functions of the

Stochastic Homogeneous SOC
Model with Uncorrelated 1Q
Components

In this appendix, we outline the derivation of the time-averaged ACF Téago (1) =
<62(t) St + 7)) of the squared envelope C2(t) 2 |a(t)]? of the deterministic
process [i(t) characterizing the sample functions of the stochastic homogeneous
SOC model fi(t). We do so under the assumption that the Conditions 3.1-3.3 are
fulfilled, meaning that:

Condition 3.1 : The number N of cisoids in fi(t) is even, i.e., N = 2M,
M € Z", and for each pair of parameters (&, fn) there
exist one and only pair (¢, fm), m # n, such that
én = ém and fr, = — fm.

Condition 3.2 : fn #0, Vn.

Condition 3.3 : fn# fmy n#m.

Notice that if these conditions are satisfied, then the IQQ components fi7(t) and
fiq(t) of fu(t) are uncorrelated [cf. (3.6) and (3.7)]. For notational convenience,
and without compromising the generality of our results, we will furthermore as-
sume that the cisoids’ parameters are indexed in such a way that fn < fm Vn < m.
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Our starting point is the expression given in (C.18) for Téage (1), the which we
present again for completeness:

reaga(T) = (|A)Plalt

)

1 m=1n=1

I
M) =

l
X ex {j(9

N
Z ¢l Cm Cp Cp
p=1
— 0,

+ 0, — 0p)} - exp {527 (fn — f)7}

. 1 . P 2 -
X lim — exp{]27r(fl — fm + fn — fp)t}dt. (D.1)
T—o0 2T
-T
For the case analyzed in Appendix C, the integral in (D.1) is different from zero
in the limit 7" — oo only when: | = m =n = p; l = n,m = p,l # m; and
I = p,m = n,l # n. However, for the case at hand, the integral is different
from zero also whenever | # m # n # ¢ and: fl = fn, fm = —fp; fl = —fn,
f fma fn = fla fm = fpa and fn = fla fp = —fm. Under such

circumstances, we have

N/2

+Z@2 exp {5 (0 +0n_111)} -exp{ — j2nfir}
=1

N/2
x { Z é?n exXp { - ](ém + éN—m-l—l)} + €Xp {.727Tfm7—}

m=1

N/2
—l—Zéi exp{ — ](én + éN—n—f—l)} . exp{ - j27rfn7}}

n=1
N/2
+ Z 6127 exXp {j(ep + ‘9pr+1) } * exp {jQWpr}
p=1
N/2
X{ Zég exp{ = j(0g +On—qt1)} - exp {27 fy7}
q=1

N/2
£S5 exp {0+ Byon)} - exp { 2 fm}} 02)
k=1

where r;;,(7) is the ACF defined in (3.8). One can easily verify that

7"6252(7) = 0, —i—\rw Z
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N/2 N/2
+chz exp {501+ On—141 — Om — On—ms1)}
=1 m=1
x [exp { = j2n(fy = )7} + exp { = j2n(fi + fm)}]
N/2 N/2
+ZZC 2 exp {j(0n + Oy w1 —0p —On_pi1)}
n=1p=1
x [exp {2 (fu + fy)r} + exp {j2n(fa = f)r} ]
N
= optlraa(m =D e
n=1
N/2 N/2
+> Y e, exp{§0+On 141 — O — On i)}
=1 m=1
X [exp { - j27r(fl - fm)T} + exp{ - j27r(fl + fm)T}
+exp {j2n(fy + fu)7} + exp {j27(fy — fm)7}]
N
= opt a0 =D ¢
n=1
N/2 N/2
+4ZZCI exp {5(01 + On—151 — O — On—ms1)}
=1 m=1
ml
X COS (27rf17) - COS (27rfm7). (D.3)
N . : N N N 2
Hence, by taking into account the identity > " | > =1 xnz;, = ‘anl Ty
m#n
SN |Zm[?, we can finally write
N
Téag2(T) o+ Iraa(T) ~ Zéi
n=1
N/2 2
+4 { Z & exp {301+ ONn_141)} - cos (27 fy7)
=1
N/2
- Z & cos? (27rfm7) } (D.4)
m=1
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Appendix E

Theorems About the Design of
SOC-Based Simulation Models
with Uncorrelated 1Q
Components

Theorem E.1 Let the DPSD of the channel’s diffuse component, Suu(f), be a
symmetrical and continuous function in (— fmax, fmax|, and suppose that the gains
én and the AOAs G, of the SOC model described by the complex random process
[(t) are given such that

A Ou
Cn = —=, n=1...,N E.1
an
1
/ Ja(@)da = N’ n=2...,N. (E.2)
OAln—l

Then, the 1Q) component fir(t) and fig(t) of u(t) are mutually uncorrelated if and
only if

/ de(0)da = ﬁ (E.3)
0

Proof To prove this theorem, we start by noticing from (E.2) that the deter-
ministic AOAs &, fulfill the relationships 0 < &, < 7 Vn and &, # &, Yn # m.
Consequently, the Doppler frequencies f, 2 fiax c08(Gn) of fi(t) satisfy fn # fin
for all n # m. Now, if fn + fm and ¢, = ¢&, for all n # m (as in the present
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case), then py(t) and pg(t) are mutually uncorrelated if and only if [see (3.7b)]
frn = —FN-ni1, n=1,...,N. (E.4)

For notational convenience, and without loss of generality, we assume that the
Doppler frequencies are indexed such that fn < fm for n < m. The equality
fn=— f’N,nH implies that the underlying AOAs satisfy &,, = 1—&n_p11, where
Gy € (0,7). In turn, the symmetry of Sy, (f) implies that ga(a) = go(m — ), for
a € (0,7]. Consequently, if S, (f) = Suu(—f) and the Doppler frequencies fn
satisfy (E.4), then

/ga(a)da = / ga()da, vn. (E.5)
0 AN-—n+t1

Thus, to prove the theorem, it is sufficient to demonstrate that if the AOAs &,
fulfill (E.2), then the previous equality holds if and only if (E.3) is met. The
proof follows immediately by noticing that the requirement in (E.2) entails that

Gin [e31
n—1
/ga(a)da = SN —|—/ga(a)da (E.6)
0 0
™ . AN _nt1
/ Ja(@)da = 5 / ga()da
dN—n-l»l 0
a1
n
— o~ [ saleda (B.7)
0

Obviously, (E.6) equals (E.7) if and only if fodl Jdo(a)da =1/(4N). 1

Theorem E.2 If the DPSD of the channel’s diffuse component, Suu(f), is sym-
metrical, and the parameters of the SOC simulator described by the random pro-
cess fi(t) are computed by following the RSAM, then the IQ components of fi(t)
are mutually uncorrelated.

Proof To prove this theorem, it is sufficient to demonstrate that the Doppler
frequencies f,, and the gains &, of [1(t) satisfy the following condition when the
RSAM is applied and Sy, (f) is symmetrical:

Condition E.1 For each pair of parameters (¢, fn), where fn =% 0, there exists

one and only one pair (¢pm, fm), 1 # m, such that fr = —fm and &, = ép,.
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Notice that the above is a more general condition for the uncorrelatedness of the
IQ components of fi(t) than the Condition 3.1 stated in Section 3.3.3.1.

The proof of the theorem follows immediately by noticing that if S,,(f) =
Sup(—f), and assuming that the even part g (a) of the AOA distribution has at
most one maximum in [0, 7), then the points ay and «, at which go(c) crosses
a threshold v € (O,sup{ga(a)}ae[oﬂr)) from down to up and from up to down,
respectively, meet the relation ay = m — «y,. Consequently, the AOAs &,, obtained
by applying the RSAM satisfy the equation [cf. (4.31)]

A~

an:W—&N_nH, n=1,...,N. (ES)

Taking account of the relationship fp = fumax c08(Gn), and given that go(a) =
ga(m — a) when Sy, (f) is symmetrical, we find that [see 4.28]

fn = fmaxcos(ay)

= fmax COS(T — &N—_p+1)

= — fmax cos(&N—n+1)

= —fNonit n=1,...,N (E.9)
. 9o (Cin)

‘= Op\&SN
B Jo(T — AN _ny1)
= Ou N R
Zm:l Jo(Gimn)
Ja(GN—nt1)

= Ou N N
Zm:l ga(am)
= CN—n+1, n=1,...,N. (E.10)

We recall that the Doppler frequencies f,, produced by the RSAM fulfill f,, #* fim
for n # m [see Sec. 4.4.1.3]. Bearing this in mind, and in view of (E.9) and
(E.10), we can state that the Condition E.1 is fulfilled when the RSAM is applied
and Spy(f) = Suu(—f). This concludes the proof. i
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Appendix F

Validation of the Expressions
Obtained for the Squared
Envelope ACF of the
Deterministic SOC-Based
Simulation Model

In order to demonstrate the correctness of the analytical expression presented in
Section 3.4.4 for the ACF rgpz (1) of the squared envelope £2(t) of the stochastic
SOC model’s sample functions, we present in Figs. F.1-F.3 a comparison between
the measured ACF of £2(t) and the solution given in (3.40) for Téage (7). The
graphs of ]7"5252 (7)| depicted in those figures were generated by applying the
RSAM with N = 20 to the von Mises PDF of the AOA. The results presented
in Figs. F.1-F.3 illustrate the case where the IQ components of the simulation
model’s random component are mutually uncorrelated as well as the case where
they are cross-correlated. One can observe from Figs. F.1-F.3 that the theoretical
curves of Téage (1) match perfectly the empirical one. This can be taken as a proof
of the correctness of the solutions presented in Section 3.4.4 for Téag2 (7).
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Figure F.1: Comparison between the theoretical and the empirical squared en-
velope ACFs of the SOC-based simulation model’s sample functions
by considering a Rician factor equal to cg = 0 and applying the
RSAM to the von Mises PDF of the AOA with different pairs of
parameters m, and & (fumax = 91 Hz, 02 =1, fp=065Hz, 0,=0°,
and N = 20).
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